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Doctor of Philosophy

USER-CENTRIC VISIBLE LIGHT NETWORKING

by Simeng Feng

In this thesis, we propose a suite of schemes for indoor visible light communications
(VLC), where multiple light emitting diode (LED) based access points (APs) serve
multiple photo diode (PD) aided user equipment (UE). A novel user-centric (UC) VLC
network is conceived, relying on user-clustering, resource allocation and sophisticated
multiple access (MA) design. Our objective is to improve both the throughput and
outage probability of the proposed UC-VLC network under practical indoor positioning

and backhaul network design.

Specifically, instead of relying on the conventional network-centric (NC) design, we
conceive the novel concept of UC-VLC supported by amorphous cells exhibiting extra
benefits. By beneficially clustering multiple attocells based on the location information
of UEs, a centre-shifting UC-clustering strategy is proposed, leading to a multi-AP-
multi-UE scenario within each cluster. Upon employing the potent transmit pre-coding
(TPC) concept, the multi-user interference (MUI) within each cluster can be completely
eliminated, where multiple APs simultaneously serve the clustered UEs. Since the con-
struction of the UC-clusters relies on the knowledge of the UEs’ positions, the intrinsic
amalgamation of indoor positioning with the VLC network becomes important. Upon
combining the benefits of triangulation and fingerprinting based positioning techniques,
we propose a novel hybrid solution exhibiting a high accuracy, robustness and scalability.
This is achieved by beneficially combining the low-complexity triangulation based posi-

tioning with high-accuracy fingerprinting, in order to efficiently support UC-clustering.

Since the improvement of the UC-VLC over NC-VLC has in the past been quantified
based on a number of idealized simplifying assumptions, such as operating exactly at
the Shannon capacity, our motivation is to quantify the performance of the UC-VLC
under more practical considerations. Therefore, adaptive modulation is invoked, which
allows the individual UEs to be assigned various modulation-modes. Since the different
modulation-modes require different power, the transmit power allocated to each AP is

therefore dependent and dynamic. Furthermore, instead of greedily supporting all the
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UEs in the network, a dynamic scheduling scheme is advocated. To obtain the maximum
throughput of the constructed UC-VLC under practical constraints, an efficient resource
allocation strategy is required for dealing with the modulation-mode assignment, power
allocation and the scheduling. To solve this complex maximization problem, a heuristic
RA algorithm based on dynamic-programming is proposed. Aided by it, we will show
under a range of scenarios that the achievable throughput and the outage probability of
the proposed UC-VLC system are better than that of the conventional NC-VLC system.

Then, we study the MA of VLC, when the APs are densely deployed, leading to a
ultra-dense VLC network, where the inter-cell interference (ICI) amongst the densely-
deployed APs is severe. To handle this challenge, both orthogonal MA (OMA) and
non-orthogonal MA (NOMA) are considered. In order to cope with the grave ICI of
our UC-VLC network, a hybrid NOMA and OMA scheme is proposed for enhancing the
performance, where the frequency reuse (FR) technique and the TDMA-based scheduling
may be dynamically invoked, which are further amalgamated with the spectrum-efficient
NOMA scheme. We will show that the proposed MA scheme is more robust against the
ICI, keeping the outage probability as low as possible, at a price of modestly degrading
the achievable throughput.

Finally, we consider the realistic backhaul issue of our VLC network. Since the
ubiquitous mains power line constitutes a natural backbone feed for VLC, a combined
power line communication (PLC) and VLC (PLC-VLC) network is conceived. More
specifically, the source data arriving from the Ethernet is fed by a power line into the
VLC network through the alternating current (AC) power supply, hence combining the
power supply and data communication relying on PLC. In this PLC-VLC network, the
power line connects the LEDs without requiring a duplicated fibre-backbone, which
is implementationally convenient. To cope with the harsh impulse noise of the PLC
channel, broadband OFDM PLC is used. The information gleaned from PLC is then
forwarded to multiple UEs via visible light. To increase the downlink bit rate, the NOMA
principle is invoked in our VL.C network. For the sake of maximizing the sum-throughput
of the PLC-VLC network, we conceive an optimal joint power allocation (JPA) strategy
for each subcarrier in PLC and for each UE in VLC, which will be demonstrated to

outperform the benchmarkers.
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Chapter

Introduction

The number of connected devices is envisioned to be about 8.6 Billion by 2020, which
results in the escalation of tele-traffic [3]. Given this challenge, both academia and the
industry have invested substantial efforts into exploring the hitherto barely exploited
higher-frequency spectrum, such as the visible light spectrum [4, 5]. The concept of
employing visible light to achieve both communication and illumination simultaneously
is first proposed by [6], spawning the field of visible light communciation (VLC). As a
benefit of its inherent advantages, such as its license-free spectrum, strong immunity
to electromagnetic interference, secure communication environment, the light emitting
diode (LED) based VLC has been considered as an appealing complementary technology
to radio-frequency (RF) communications. Furthermore, it has been shown in [7] that
most of the data-traffic is generated in indoor scenarios. Due to its abandant spectral
resources at THz-level, VLC constitutes a natural candidate for short-distance indoor

communication [8].

According to Friis free space equation, higher frequencies however suffer from a higher
propagation path loss [9]. Hence, the number of the access points (APs), constituted by
LED arrays, tends to be much higher than that of the base stations (BSs) in outdoor
RF scenarios [10]. By densely deploying the APs having a lower power and coverage,
VLC is expected to increase the capacity by enabling line-of-sight (LoS) transmissions.
However, due to the short distances between the APs, serious inter-cell interference
(ICI) is encountered by the user equipment (UE). Therefore, this thesis investigates
multi-AP-multi-UE indoor VLC networks, with a specific focus on system-level aspects,
such as network association, scheduling, resource allocation, multiple access (MA) etc
to mitigate the ICI and thus to achieve improved system performance under practical

considerations such as indoor positioning and backhauling.



2 Chapter 1 Introduction

1.1 Link-Level VLC Issues

Since the transmitted information is modulated onto the light intensity, VLC consti-
tutes an intensity modulation/direct detection (IM/DD) system, which requires the
transmitted signal to be real-valued and non-negative [11]. Hence, the conventional RF
modulation techniques cannot be directly invoked in VLC without modification. Fur-
thermore, to resist the ICI, multi-user transmission techniques may be employed, leading
to a multi-AP-multi-UE transmission link. Hence, in this section, both single-link and

multiple-link VLC scenarios are reviewed.

1.1.1 Single-User Transmission

Point-to-point transmission has been widely investigated in VLC, including traditional
schemes such as on-off keying (OOK) [12], pulse position modulation (PPM) [13], pulse
width modulation (PWM) [14], etc. Thanks to its ability of supporting higher rates and
mitigating inter-symbol interference (ISI), orthogonal frequency division multiplexing
(OFDM) based modulation has been widely explored in the context of VLC. To be
specific, there are two classic optical OFDM schemes, namely DC-biased optical OFDM
(DCO-OFDM) and asymmetrically clipped optical OFDM (ACO-OFDM) [15, 16]. More
specifically, the Hermitian symmetry is exploited in both of them to obtain real-valued
time-domain signals. For DCO-OFDM, a direct current (DC) bias is added to the bipolar
signals for guaranteeing the positivity of the signals, leading to a low power-efficiency.
In ACO-OFDM, only the odd-indexed subcarriers are modulated and then the resultant
antisymmetric signal is directly clipped at zero-level to obtain positive signals. However,

this solution suffers from a low spectrum-efficiency.

To enhance the link-level transmission, more advanced modulation schemes have also
been proposed. To elaborate, asymmetrically clipped DC biased OFDM (ADO-OFDM)
applies ACO-OFDM to the odd-indexed subcarriers, whilst the even-indexed subcarri-
ers transmit DCO-OFDM [17], albeit this solution still requires DC bias. In the hybrid
ACO-OFDM (HACO-OFDM), ACO-OFDM is transmitted on the odd-indexed subcarri-
ers, further combined with pulse-amplitude-modulated discrete multitone (PAM-DMT)
on the even-indexed subcarriers with only the imaginary part being modulated [18], leav-
ing the real part of the even-indexed subcarriers untapped. By contrast, layered ACO-
OFDM (LACO-OFDM) [19] improves ACO-OFDM by actively employing more subcar-
riers in a layer-based manner, hence attaining a higher rate than ACO-OFDM, despite
requiring a lower power than DCO-OFDM. A receiver design was proposed in [20] for
LACO-OFDM. The authors demonstrated that their receiver is capable of reducing the
effect of noise and inter-layer interference (ILI), hence yielding an improved performance.
To reduce the peak-to-average power ratio (PAPR) of LACO-OFDM, a tone-injection
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AP 1

AP2

UE

Signal from AP 1
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Signal from AP 2

————-» Interference from AP 2

Figure 1.1: Illustration of the superiority by invoking multi-user transmission
scheme. The left is based on single-user transmission, while the right demon-
strates the multi-user transmission.

aided PAPR reduction design was proposed in [21] and an interleaved discrete-Fourier-
transform-spread L/e-ACO-OFDM (IDFTS-L/e-ACO) arrangement was proposed in
[22]. To improve the performance of LACO-OFDM, a two-stage receiver design was
conceived in [23], where soft successive interference cancellation (SIC) was invoked at
the first stage for suppressing the ILI, while the clipping noised was handled by the sec-
ond stage for suppressing the additive noise. Furthermore, a multi-class coding scheme
was proposed for LACO-OFDM in [24], where a signal-to-noise ratio (SNR) gain of 3.6

dB was attained.

1.1.2 Multi-User Transmission

The VLC system tends to rely on densely distributed APs [25], hence purely relying
on single-link is unsuitable for multi-user scenarios in the face of grave interference.
As shown in the left subplot of Fig. 1.1, the UEs suffer from interference imposed by
the neighboring AP. By contrast, as observed in the right subplot of Fig. 1.1, if the
two APs can serve the UEs simultaneously with the aid of transmit pre-coding (TPC),
the interference can be mitigated, thus the achievable rate of both UEs is improved.
Therefore, TPC aided VLC multi-user transmission has been widely studied [26-31].
To elaborate a little further, for the sake of turning the interference into an advantage,
a TPC aided coordinated VLC broadcasting architecture was proposed in [26], which
improves the signal-to-interference-plus-noise ratio (SINR) at the receiver-side. In [27],
an optimal TPC based on zero-forcing (ZF) was proposed, where the optical power
constraints were considered for each AP. Upon considering the phase differences in the
frequency-domain, both a ZF and a minimum mean-squared error (MMSE) criterion
based TPC technique was proposed [28]. To maximize the achievable rate, a ZF based
beamforming was designed for the multi-user multiple-input-single-output (MISO) VLC
downlink in [29]. Furthermore, the authors of [30] proposed a multi-user TPC aided
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multiple-input-multiple-output (MIMO) OFDM indoor VLC system invoking spatial
modulation (SM) and spatial pulse position modulation (SPPM). Furthermore, upon
taking into account both realistic imperfect channel state information (CSI) and fairness,

a linear TPC was developed in [31] to maximize the minimum SINR of UEs.

1.2 System-Level VLC Issues

These link-level research advances have allowed VLC networks to boost the achievable
data rates. Since multi-AP-multi-UE transmission is capable of mitigating the inter-
ference and hence improving the transmission rate, it is vital to carefully design the
association between APs and UEs. Furthermore, to improve the performance, having
efficient resource allocation and MA designs is also important. Therefore, in this section,
we provide a literature review in terms of network association, resource allocation and
MA in VLC systems.

1.2.1 Network Association

In a typical VLC downlink, each AP illuminates only a small confined cell, which is
referred to as an optical attocell [9]. The coverage area of a specific attocell depends on
the half-power semiangle at the transmitter-end and on the field-of-view (FoV) at the
receiver-end [32]. To improve the quality-of-service (QoS), typically a dense distribution
of the LED based APs (LED-APs) is relied upon [33]. However, due to the overlap
of multiple attocells, the UEs may suffer from interference from neighbouring APs. In
conventional networks, the UE-AP association is generally implemented based on the
highest SINR, but this one-to-one association is deemed to be inefficient. Given the
large number of APs, Kamel et al. proposed a one-to-many association, where the UE
is capable of connecting to more than one APs [34]. When supporting multiple UEs, the
most straightforward way is based on the network-centric (NC) perspective, which relies
on the classic fixed-cell strategy for specifying the UE-AP association [35, 36]. In this
manner, more than one UEs may be located in a specific attocell, leading to a potential

overloading. Furthermore, the ICI constitutes a bottleneck of this design.

To tackle this, the concept of amorphous-boundary-based user-centric (UC) cluster
aided UC-VLC networking considered the UEs’ positions, which was first advocated in
[10], yielding the many-to-many UE-AP association concept. Based on the UE distri-
bution, this philosophy enables multiple APs to simultaneously serve multiple grouped
UEs, by clustering a group of neighboring attocells to form cluster, which may rely on
TPC techniques. Following this association concept, the energy efficiency of UC-VLC

was optimized relying on amorphous cells, which outperformed the conventional fixed
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cells [37]. In [38], a UC-cluster formation was jointly constructed with the multi-user
scheduling for interference-mitigation. In a hybrid VLC/WiFi system, the throughput
achieved upon relying on UC-clusters was demonstrated to be higher than that of the
conventional structure after performing load balancing. Furthermore, in the application
of scalable video streaming, the authors of [39] demonstrated the superior performance
of the UC-clusters over conventional cell in terms of throughput, energy efficiency and
video quality. Moreover, instead of simply focusing on static environments, an anticipa-
tory user-association has been put forward by considering both the UE’s mobility and

the dynamically fluctuating wireless traffic [40].

1.2.2 Multiple Access

In indoor multi-AP-multi-UE VLC network, the employment of efficient MA techniques
is capable of facilitating increased data rates [41]. Generally speaking, the MA tech-
niques can be classified into two categories: orthogonal MA (OMA) and non-orthogonal
MA (NOMA). Similar to classic RF communications, OMA-based VLC can be further
classified as time division MA (TDMA), frequency division MA (FDMA), code division
MA (CDMA) and the space division MA (SDMA). To increase the attainable system
throughput and to support ubiquitous connectivity, the concept of sharing the time
and frequency resources amongst multiple UEs while distinguishing them in the power-
domain, has drawn substantial research interests [42]. In this section, both the family
of OMA and NOMA techniques are reviewed in the context of VLC systems.

1.2.2.1 Orthogonal Multiple Access

For multi-user access, the most straightforward arrangement is TDMA, where an AP
offers access to its associated UEs in orthogonal time-slots. A high-speed VLC local
area network (LAN) relying on TDMA was invoked for bidirectional full-duplex VLC
transmission in [43] to provide a data rate upto to 8 Gbits/s. However, relying on
TDMA imposes a hard limit on the number of UEs, which is given by the number of
time-slots. FDMA enables UEs to be multiplexed in the frequency-domain, but each UE
requires a different-frequency transceiver, whilst TDMA supports a multiplicity of UEs
by a single optical downlink transceiver. Kashef et al. [44] investigated the performance
of single-carrier (SC) FDMA in a multi-user VLC system, which had a relatively low
PAPR. When the aforementioned multi-carrier (MC) modulation schemes were invoked,
orthogonal frequency division multiple access (OFDMA) exhibited beneficial flexibility,
where each UE is allocated a group of subcarriers in each time-slot. However, the
authors of [41] pointed out that the high PAPR and limited dynamic range were the
disadvantages of OFDMA-based VLC systems.
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As for CDMA in VLC, also referred to as optical CDMA (OCDMA), each UE is as-
signed an orthogonal optical code (OOC) so that they can be supported simultaneously
within the same frequency band. In the context of VLC, a CDMA-based VLC system
was conceived in [35], which relied on low-complexity hardware. By defining a circular
access area for each AP, which is usually smaller than its actual coverage area, multiple
APs were installed to cover the entire indoor area, where OCDMA was employed to
serve multiple UEs [45]. It was demonstrated that the proposed MIMO VLC system
assisted by CDMA was robust against shadowing, dimming, background radiation and
LED non-linearity. In [46], an experimental VLC system relying on CDMA was de-
veloped relying on random optical codes. By utilizing red-green-blue (RGB) LEDs, a
novel color-shift keying (CSK) based VLC system was advocated in [47], where CDMA
was invoked to support multi-user transmission. A 3-dB SNR gain was obtained by the
proposed system, compared to conventional OOK modulation. To increase transmission
robustness, CDMA and OFDMA can be amalgamated, yielding MC-CDMA. The au-
thors of [48] studied MC-CDMA in VLC based on frequency-domain spreading, which
demonstrated that the required transmit power was reduced. Closed-form bit-error-rate
(BER) vs SINR equations were derived for a MC-CDMA based VLC system [49], where

dimming control was also considered.

In RF-SDMA systems, unique antenna-specific impulse responses are used for dis-
tinguishing a number of parallel streams, so that multiple UEs can be supported simul-
taneously within the same frequency band [50]. However, due to the IM/DD nature of
VLC, the RF-SDMA principle cannot be directly invoked in VLC. To elaborate a little
further, the authors of [36] proposed an optical beamforming aided VLC system, which
was demonstrated to outperform the TDMA benchmarker considered. The authors of
[51] proposed a low-complexity coordinated multi-point (CoMP) VLC system, where a
TPC tailored for VLC was conceived for eliminating the multi-user interference (MUI).
The proposed algorithm was demonstrated to be robust to various UE loadings. To
efficiently exploit the limited available bandwidth, an SDMA-OFDM scheme was con-
ceived in [52], where a Walsh-Hadamard transform based spreading scheme was invoked

for increasing the multi-user capability.

1.2.2.2 Non-Orthogonal Multiple Access

The mobile tele-traffic is expected to substaintially increase during the 2020s [53]. The
NOMA concept was proposed in [42] for the sake of enhancing the bandwidth efficiency
attained. In contrast to OMA techniques, NOMA allows multiple UEs to access the
network by multiplexing them in the power-domain, where SIC can be applied at the
receiver-side to separate the information of each individual UE [54]. Since different UEs

are allocated different power levels, depending on their corresponding channel conditions,
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multiple UEs are capable of simultaneously utilizing the same time- and spectral-slots
[3]. In a nutshell, the NOMA concept has drawn substantial attention thanks to the

following benefits:

e Since VLC is a natural member of the small-cell family, the number of UEs within
each attocell is limited, which is beneficial for SIC-aided detection [41].

e As the channel of VLC can be viewed as a single-tap channel [26], the CSI required
by power allocation at transmitter-side and by SIC at receiver-side is simply given

by the channel gain.

e According to [54], NOMA performs better in high SNR scenarios. Since the trans-
mission link in VLC is dominated by the LoS path, the energy of emission is
focused within the FoV at the receiver-side, resulting in an inherently high-SNR

scenario.

Furthermore, since the low modulation bandwidth of LED is the main challenge of
VLC systems [8], as a remedy, the optica-lNOMA (O-NOMA) concept is beneficial for
enhancing the achievable throughput in the downlink of VLC systems [55]. Therefore, a
range of contributions can be found in NOMA-aided VLC systems [56—66]. Specifically,
Marshoud et al. [56] analysed the BER performance of VLC systems relying on NOMA
both with and without perfect CSI, where a performance degradation was imposed by
the imperfect outdated CSI. In a single-AP deployment, Yin et al. [57] demonstrated
that both the coverage probability and ergodic sum rate of the NOMA-VLC system
were better than that of OMA, where the performance gain can be further improved by
pairing UEs associated with the most conducive channel conditions. Inspired by it, the
authors of [58] proposed a user-grouping algorithm for NOMA-VLC systems, where a
QoS-guaranteed NOMA power-allocation scheme was invesigated within each cell. To
improve the sum rate of MIMO-based multi-user VLC-NOMA systems, a normalized
gain difference based power allocation (NGDPA) arrangement was proposed, which was
demonstrated to improve the sum rate by upto 29%, compared to NOMA relying on
the gain ratio power allocation (GRPA) of [59]. For the sake of achieving fairness, Yang
et al. [60] proposed an optimal power allocation solution for maximizing the sum rate
in a multi-user scenario. By invoking NOMA in an OFDM-based VLC system, both
UE-level and subcarrier-level power optimization were considered in [61], in order to
maximize the sum rate, regardless of the number of multiplexed UEs. The physical-layer
security of a multi-user NOMA-VLC system was investigated in [62], where the secrecy
outage probability was derived both for single eavesdropper and multi-eavesdropper
scenarios. Furthermore, to compensate for the LED’s non-linearity, pre-distortion was
invoked in a MIMO NOMA-VLC system, where the analytical BER upper bounds were

derived [63]. In addition, the effect of clipping distortion on the sum-rate of two-user
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NOMA was investigated in a DCO-OFDM aided VLC system [64], where the clipping
was much more gentle than that of a typical OMA situation. Moreover, a bidirectional
experimental NOMA-OFDMA VLC system was demonstrated in [65], which indicated
that accurate channel estimation is capable of improving the BER performance more
efficiently. We can see that the majority of the literature focussed on the NOMA-
VLC developments in a single-AP scenario, where the issue of ICI is ignored. However,
since VL.C environments are typically characterized by strong ICI from the emissions of
adjacent APs, the ICI is detrimental in the context of NOMA-VLC [66].

1.2.3 Resource Allocation

Without any doubt, an efficient resource allocation strategy is capable of significantly
boosting the system performance. In VLC systems, the non-linearity of LEDs and the
illumination constraints make the resource allocation different from that of RF systems.
In this section, we provide a literature review of the resource allocation in VLC, where

both ICI-agnostic and ICI-aware scenarios are considered.

1.2.3.1 Single-Cell Scenario

The optimal bit-and-power allocation (BPA) algorithm was conceived for VLC-OFDM
systems in [67] without considering the ICI in a single-cell scenario. In contrast to the
conventional BPA algorithm that assumes the noise power of each subcarrier to be inde-
pendent of the signal power, the proposed optimal BPA strategy takes the quasi-linear
relationship between the noise power and the received signal power into account, where
an approximately 16% data rate improvement was achieved. An adaptive modulation
scheme was investigated in [68], for each subcarrier of ACO-OFDM and DCO-OFDM
under clipping-distortion consideration. It was shown that in a low-SNR scenario, the
performance of the ACO-OFDM based adaptive modulation scheme is better than that
of the DCO-OFDM based one. In [69], an impressive rate of 2 Gb/s was experimen-
tally demonstrated for a VLC-OFDM system with the aid of an adaptive bit allocation
strategy. Additionally, a relay-assisted VLC-OFDM system was studied in [70] under il-
lumination constraints, where an optimal alternating current (AC)/DC power allocation
was proposed for minimizing the BER performance. Note that the DC power alloca-
tion is determined by simultaneously satisfying a desired luminance ratio, while the
AC power allocation deals with the specific fraction of the information signal power to
minimize the BER. Instead of relying on white LEDs, a color-division VLC system was
conceived in [71], under the additional consideration of human perception and lighting
constraints, where the transmission rate was maximized by invoking standard convex

optimization solutions. It was demonstrated that the optimal symbol modulation power
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allocation scheme significantly outperforms the equal-power allocation scheme. Further-
more, upon considering the channel conditions of multiple UEs, a novel GRPA was
proposed for VLC-NOMA systems, where the total transmit power was fixed [55]. To
increase the achievable rate, an improved NGDPA method was proposed for a MIMO-
NOMA VLC system along with adaptive power allocation, which was demonstrated to
outperform the GRPA strategy [59].

1.2.3.2 Multiple-Cell Scenario

The resource allocation of multiple-cell scenarios is usually amalgamated with interfer-
ence management and other advanced network design solutions. In detail, since fre-
quency reuse (FR) constitutes an efficient technique of reducing the interference, it was
investigated in indoor VLC scenario [72]. In order to satisfy the specific statistical delay
constraints, an optimal resource allocation was conceived, where the effective capacity
(EC) was employed to quantify the system performance. The results suggested that
the FR-based transmission performs well in the face of tight delay requirements. The
FR technique associated with a sophisticated user-grouping strategy was studied in [58],
where the optimized power was allocated to improve the achievable rate under the UE’s
QoS constraint. As a further advance, a proportional fairness scheduling strategy based
on the interference graph concept was proposed in [73], which was capable of achiev-
ing an increased sum-rate and fairness. In [74], a scheduling strategy was conceived
for multi-color VLC systems to mitigate the ICI. Relying on unequal power allocation
between the cell-edge and cell-centre UEs, a static scheduler was proposed, where a
dynamic scheduler was also invoked for coordinating the color assignment in order to
mitigate the ICI. The results demonstrated that the cell-edge UEs’ throughput can be
significantly improved at the modest price of a small overall throughput penalty. Fur-
thermore, given a set of densely deployed APs, the cell-free VLC network concept was
conceived in [75], where the UEs can be dynamically associated with their candidate
APs anywhere within the FoV. To attain an enhanced system performance, the prob-
lem of association and power allocation was jointly solved, considering the fairness, load
balancing and power control. To solve this non-convex problem, it was divided into two
subproblems: namely the UE association subproblem subject to a fixed allocated power

for each AP and the power allocation subproblem under a fixed time fraction.

Moreover, to improve the system performance, some authors have focussed their at-
tention on the resource allocation issue of advanced VLC systems. To be specific, an
OFDM based NOMA-VLC system was investigated in [61], where multiple APs simulta-
neously transmit the same OFDM based message to UEs, which are multiplexed on each
subcarrier by NOMA. By exploiting both UE-level and the subcarrier-level power allo-

cation, an enhanced power allocation strategy was proposed, which exhibited beneficial
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Power Cost Accuracy Multipath Effects
RF high high meter-level affected seriously
VLC low low centimetre-level less serious

Table 1.1: Comparison of RF and VLC based IPS.

performance improvements compared to the conventional fixed power allocation (FPA)
and GRPA schemes. To explore the spatial multiple-transmitter diversity, a multiple
access discrete multi-tone (MA-DMT) scheme was proposed for VLC in [76], where the
interference-constrained max-min throughput problem was formulated. To solve this,
a heuristic resource allocation was proposed relying on splitting the problem into two
sequential steps: transmitter allocation and subcarrier allocation, based on the assump-
tion that the power was equally distributed between different active subcarriers. To
increase the degree of freedom, a multi-chip LED based MISO VLC system was investi-
gated in [77] and a power allocation scheme was designed by considering the luminance,
chromaticity, amplitude and BER for maximizing the multi-user sum-rate. The results
have shown that increased data rates can be expected upon increasing the blue light
component in the mixed light. Furthermore, a power allocation method was analysed
theoretically in [78] for an arbitrary number of transmit and receive antennas invoked by
a MIMO-VLC system, where the non-negativity of the IM signal, the aggregate optical
power budget and the BER requirements were all taken into account. Additionally, to
improve the spectral efficiency, a cognitive multi-cell VLC system was conceived in [79]
by dividing the UEs into two groups, referred to as the primary UEs and secondary
UEs, based on their service requirements. For interference management, a flexible hy-
brid underlay/overlay resource allocation was proposed in order to maximize the sum
rate, under optical constraints and minimum rate requirements. The simulation results
provided have shown that the proposed cognitive VLC system associated with the pro-
posed RA strategy achieve a higher sum-rate than that of the conventional non-cognitive

VLC system, or the cognitive VLC only relying on the underlay or the overlay mode.

1.3 Practical Considerations for VLC

In this section, let us take into account some practical issues of the VLC system. As
we mentioned before, the VLC system based on the UC-clusters conceived is capable of
attaining an increased throughput. As a key point of UC-clustering, the UEs’ locations
play a significant role in determining its performance. As our scenario is focussed on
indoor environments, it raises the issue of how to efficiently establish accurate indoor
positioning. Although the global positioning system (GPS) is widely used by aircraft,
cars and other vehicles as well as by portable devices, the real-time positioning per-

formance is typically degraded by multipath propagation and blocking impairments in
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indoor scenarios [80, 81]. Therefore, indoor positioning system (IPS) relying on indoor
wireless signals, such as WiFi [82-84], Bluetooth [85-87] and radio frequency identifica-
tion (RFID) tags [88-90], have been widely investigated for improving the performance
of indoor positioning. Unfortunately, these RF-based indoor positioning techniques are
gravely affected by multipath interference and their cost becomes excessive, when aim-
ing for high positioning accuracy [80, 91]. Therefore, recently, the VLC-aided indoor
positioning has drawn substantial research interests [11]. Since most of the energy is
focussed on its LoS path, the multipath effects remain moderate, compared to RF-based
IPS. The comparison of the VLC-aided indoor positioning and the RF-based indoor

positioning is summarized in Table 1.1.

Furthermore, our VLC system design takes into account the associated backhaul
issues. Generally speaking, a backbone network has to offer a high data rate and be
readily coupled with the LED-APs [92]. The conventional network access solution for
VLC connects the LED-APs to the backbone network via separate network cables [93]. It
is however not cost-efficient since modifications of the existing indoor layout are required.
Furthermore, since optical fiber has been widely used as backhaul for RF networks [94—
96], the research of employing optical fiber based backhaul was extended to VLC [43],
where it was experimentally demonstrated that the system was capable of providing
a rate of upto 8 Gb/s over 25 km standard single mode fiber. However, it may be
impractical to supply an optical fiber link for each of the APs in VLC, since the number
of APs is expected to be high to compensate for the path loss [97]. By contrast, the
ubiquitous mains power line constitutes a natural backbone feed for VLC without layout
modifications, since the APs have already been connected to the power line for power
supply. Therefore, extensive studies have been reported on the integration of power line
communication (PLC) and VLC (PLC-VLC) [98-111, 97, 92], where the source data is
fed by PLC into the VLC network without requiring a duplicated fibre-backbone.

Therefore, in the following, the literature review of both the visible light positioning
and the PLC-VLC network is provided.

1.3.1 Visible Light Positioning

Although the multipath effect imposed on visible light positioning is not as serious as
in RF-based IPS, the reflections due to walls, the floor and ceiling cannot be practically
avoided in visible light positioning. Therefore, the impact of multipath reflections im-
posed on the performance of visible light positioning was investigated in [112], where the
proposed system was constituted by a single LED-AP as the transmitter and a photo
diode (PD) based receiver to detect its received signal strength (RSS). The simulation
results have shown that without reflections, the positioning errors were within 0.05 cm,

which can be viewed as the best-case scenario. By contrast, when the reflections were
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taken into account, the positioning errors were increased to about 8 cm, when using
powerful non-linear estimation. As the authors of [112] suggested, a visible light posi-
tioning framework relies on a large number of LED-APs, which simultaneously transmit
their positional information, hence achieving higher positioning accuracy. The position-
ing technique of [113] relied on casting the LED-AP signal separation problem into a
compressed sensing framework, where the UE can detect the set of nearby LEDs using
sparse signal recovery algorithms. The positioning accuracy can be as high as a few
centimeters, depending on the specific scenarios, such as the SNR, the number of trans-
mitted bits and the number of LED-APs. However, in some VLC applications, there
may exist only a single LED-AP, which has to locate multiple receivers, even though
no other fixed reference nodes exist with known coordinates. To handle this challenging
scenario, a visible light positioning framework was proposed in [114], where the target
receivers were equipped with multiple PDs. By exploring the relative positions as well
as the RSS indications of the multiple PDs, the positioning accuracy was improved to
be on the order of millimeters in the presence of LoS VLC channels. But again, this
accuracy was slightly degraded to the order of centimeters in realistic VLC applications,

as demonstrated in [114].

Furthermore, to reduce the implementation complexity, a practical visible light posi-
tioning system, relying on commercial off-the-shelf luminaires and electronic components
was investigated in [115], where the square chord distance metric [116] was invoked for
the weighted k-nearest neighbor (WKNN) aided fingerprinting technique. Furthermore,
since the positioning accuracy of fingerprinting is based on the site survey', it needs
frequent recalibration, since the environment may change, such as moved furniture,
changed lighting fixture, etc. To overcome this challenge, a simple but efficient regen-
eration of the fingerprint database relying on the Lambertian propagation model was
proposed, where only a few number of off-line measurements was required. The exper-
imental results have shown that a mean error as low as 2.2 cm was achieved within a
3.3 m x 2.1 m room, whilst a mean error of 2.7 cm was attained relying on the re-
generated fingerprint database. Moreover, instead of relying on the PD-based UEs, the
scenario of the UEs equipped with camera may have a potential of commercializing the
visible light positioning. To this end, an indoor visible light positioning system based on
optical camera communications (OCC) was conceived in [117], where the position was
estimated by analysing the geometrical relationships of the LED images captured by
the camera without any angular measurement. Upon relying on under-sampled phase
shift keying (PSK), a mean positioning error of 5 cm can be attained for h = 120 cm,

where h represents the distance between the center of the lens and its projection on

'In general, fingerprinting based indoor positioning consists of two stages: the off-line stage and the
on-line stage. A location-related database is required to be constructed during off-line stage, so that the
classifying algorithm employed at on-line stage can determine the estimate of the object position based
on the off-line database. Hence the site survey during off-line stage is vital for the fingerprinting based
indoor positioning.
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the camera’s sensor. Indoor positioning may be readily invoked by a smartphone as the
receiver in visible light positioning [118]. However, it may be impractical in terms of
either positioning accuracy or speed, since the information carried by visible light has
to be extracted with the aid of image processing, which may exceed the computational
complexity of the embedded processors used in smartphones [119]. Therefore, to deliver
satisfactory positioning performance in terms of positioning speed and accuracy, a novel
visible light positioning based on the off-the-shelf smartphone was conceived in [120],
where an elaborate flicker-free line coding scheme and a lightweight image processing al-
gorithm were proposed. According to the associated experimental results, the proposed
system is capable of supporting real-time indoor navigation, when the moving speed of

UEs is upto 5 m/s, associated with an average positioning accuracy of 7.5 cm.

1.3.2 Backhaul Networking for VLC

The idea of integrating PLC and VLC for indoor networking was pioneered by Komine
et al. [98], which was based on a narrowband PLC channel and a SC binary phase
shift keying (BPSK) modulation scheme [98]. They proposed a low-complexity PLC
and VLC composition, where the PLC signal was directly transmitted by VLC without
demodulation. However, the PLC constitutes a hostile medium, which is affected by
various noise types, including the colored background noise and impulsive noise [99].
To deal with harsh transmission environments, using SC modulation may be deemed
unsuitable. The ubiquitous OFDM scheme was then employed in PLC to overcome both
the impulse noise and multipath effects. The performance of an integrated system relying
on narrowband OFDM power line was first analysed in [100]. It was shown that the signal
of the integrated system based on OFDM does not affect the illumination, but the BER
of the proposed PLC-VLC system is dominated by the performance of the PLC, when the
SNR of VLC is sufficiently high. It hence can be concluded that the PLC-VLC system
constitutes an attractive indoor communication system. Apart from OFDM modulation,
other MC modulation schemes, such as discrete multi-tone (DMT) techniques were also
considered in PLC networks, where low-complexity OOK modulation was employed for
VLC in the PLC-VLC system conceived [101]. The simulations have shown that the
reflections caused by the mismatches throughout the system degraded the performance
of PLC-VLC system. The authors have also provided the detailed block diagram of
the PLC transmitter, PLC receiver, VLC transmitter and VLC receiver design. Due
to the ever-increasing thirst for more data, the narrowband PLC link may become the
bottleneck of achieving a higher transmission rate in PLC-VLC networks. Therefore, in
[102], a broadband PLC system based on OFDM was proposed, where a transmission
rate approaching to 1 Gbits/s was attained.
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To further increase the spectral efficiency and QoS, several novel PLC-VLC systems
were proposed in [103]. Notably, the authors stated that the latency requirements and
synchronization of the LED-APs constituted the main challenges. Furthermore, a novel
form of integration was proposed for maximizing system’s throughput, relying on the
employment of either amplify-and-forward (AF) or decode-and-forward (DF) relays. To
be specific, a PLC-VLC system can be viewed as a relay-assisted two-hop communication
system without a direct link between the source and the destination, where the LED-
APs act as relay nodes. Correspondingly, a hybrid VLC-PLC system was considered in
[104] as a relay-assisted two-hop communication system, where the LED-APs retransmit
the received PLC signal to the UE via VLC based on DF or AF relaying. To reduce
the computational complexity, a chunk-based subcarrier allocation scheme was proposed
for this system, where spatial-optical OFDM (SO-OFDM) was invoked. Although the
performance of DF is typically better at sufficiently high SNRs, the required signal
processing complexity is higher, hence degrading the energy efficiency. Therefore, a
novel and cost-effective indoor broadband broadcast system based on the integration of
PLC and VLC was proposed in [105]. In order to reduce the complexity of the system,
AF was invoked in [105] so that the PLC signal was amplified and forwarded to the
LED-APs without decoding, where only a PLC-to-VLC-module was required at each
LED-AP for adding the DC bias of optical transmission. According to the experimental
results, the channel of the proposed system can be modelled as a multi-path medium,
where channel estimation and equalization techniques can be invoked for improving the
performance. Furthermore, a simple energy-efficient all-analog PLC-VLC AF system
was conceived in [106], where an analog frequency shifter was invoked in the luminary
for translating the PLC spectrum to make it compatible with the VLC channel. This
was the first time that the SO-OFDM was employed in VLC, where the LED-APs can be
divided into groups, where each group can be modulated by a different filtered OFDM
signal so that the PAPR was reduced.

Given the attractive characteristics of PLC-VLC networks, such as its inexpensive,
flexible and implementation, numberous researchers have focussed their attention on its
applications or considered the system in more practical scenarios. To be specific, the
PLC-VLC network relying on broadband PLC was also investigated in aircraft scenarios
[107], where the LED-APs were uniformly distributed so that no blind spot existed in
the entire cabin area. The simulation results have shown that the overall capacity of
the integrated system was bounded by the performance of PLC, where better cables and
accurate impedance matching may allow higher bit rates. Since hospitals try to avoid
RF radiation, the PLC-VLC system constitutes an attractive candidate access network
in this scenario, which was considered in [108], where a 48 Mbs data rate was supported
within a bandwidth of 8 MHz in the laboratory. Moreover, in an indoor scenario, the data
transmission is often combined with navigation services. The authors of [109] proposed

a PLC-VLC system, which can simultaneously support multiple services relying on bit
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division multiplexing. The results have shown that the overall transmission rate of
the PLC-VLC system was higher than that of conventional time division multiplexing
under the same condition. Instead of relying on white LEDs, multi-color LEDs were
considered in a PLC-VLC network for increasing the transmission rate [110]. To be
specific, quadrature phase shift keying (QPSK) combined with OFDM was utilized over
the PLC channel, while CSK was employed for transmission over the VLC channel,
where the matching of the OFDM constellation used for the PLC channel to the CSK

constellation of the VLC channel was solved.

Additionally, the research of resource allocation designed for PLC-VLC networks is
also important. Specifically, the power allocation of the PLC-VLC system was investi-
gated in [111], where the power allocation problem was formulated for a communication
scenario in which data is transferred through a cascaded PLC/VLC channel in parallel
to an RF channel. The achievable rate of a single UE was maximized by the proposed
algorithm, which jointly decided the power allocation of each subcarrier in PLC, VLC
and RF. The authors quantified the achievable rate improvement thanks to the opti-
mal power levels compared to an equal power allocation strategy. As an extension, the
effect of PLC backhauling in multi-user VLC/RF networks was studied in [97], where
the optimal power and subcarrier allocation strategy were obtained by the proposed
algorithm. In particular, the benefits of PLC backhauling were observed, where the
authors found that 1) if the PLC acts as the backhaul of VLC, the performance of the
PLC network tends to limit the overall network performance; 2) the maximum available
transmit power of the PLC source plays a significant role in improving the VLC network
performance; 3) the PLC network’s performance and the maximum achievable rates of
VLC are tightly correlated and leave to be jointly improved for meeting the required
QoS. However, the transmit power constraints were only considered for the VLC net-
work. Furthermore, in the proposed hybrid system composed of a cascaded PLC/VLC
link in parallel to an RF wireless link, the transmission power minimization problem was
investigated in [92] under a pre-defined QoS constraint, with the aid of the proposed
power allocation strategy. The simulation results demonstrated the superiority of the
achievable rate of the proposed hybrid system compared to the RF system. However,
only a single-UE scenario was investigated and the power constraint of both PLC and

VLC were separately considered.

1.4 Thesis Outline and Novel Contributions

1.4.1 Outline of the Thesis

In this thesis, the focus is on the UC-VLC network design of multi-user scenarios, in-

cluding the network association, resource allocation and MA design. Furthermore, to
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conceive a practical system, VLC-aided positioning and the PLC backhauling are also
considered. To begin with, let us now highlight the outline of this thesis, which is
portrayed in Fig. 1.2.

> Chapter 2: User-Centric Clustering
In Chapter 2, motivated by the concept of UC-VLC, we propose a novel UE-
AP association based on a centre-shifting UC-clustering strategy. To begin with,
the VLC propagation channel is introduced in Section 2.2, where both the LoS
and the non-line-of-sight (NLoS) rays are considered. Additionally, the family of
MC modulation schemes and their clipping-distortion are investigated, including
a rudimentary introduction to multi-user transmission. Section 2.3 presents the
review of classic UE-AP association strategies, which we divide into two categories,
namely the NC-clustering and the UC-clustering. Upon analysing the pros and
cons of these clustering strategies, a novel UC-clustering strategy is proposed in
Section 2.4, where the clusters constructed are iteratively updated according to the
UEs’ location information. We refer to this as the centre-shifting UC-clustering.
The superiority of our proposed clustering strategy is characterized in Section 2.5,
considering both the idealized no-clipping-distortion and the clipping-distortion

scenarios.

> Chapter 3: VLC-Aided Indoor Positioning
Since the UC-clustering strategy proposed in Chapter 2 requires the knowledge of
the UEs’ location, a hybrid indoor positioning algorithm relying on visible light
is proposed in Chapter 3, striking a trade-off between the positioning accuracy
attained and the complexity imposed. Section 3.2 reviews the classic indoor posi-
tioning techniques, such as proximity, triangulation and scene analysis. In Section
3.3, we analyse the feasibility of the indoor positioning relying on VLC, which
provides an attractive solution for indoor positioning. Upon analysing the visible
light positioning assisted by triangulation and fingerprinting, respectively, hybrid
positioning is proposed for visible light positioning in Section 3.4. We quantify the
performance of the hybrid positioning in terms of its positioning performance and
the achievable throughput, where the metrics of accuracy, robustness and scalabil-

ity are invoked for evaluating the positioning performance.

> Chapter 4: Dynamic Resource Allocation
After accomplishing the UE-AP association based on the UC-clustering strategy
proposed in Chapter 2, we further study the resource allocation in our UC-VLC
system for the sake of increasing the throughput. This is achieved by the pro-
posed dynamic resource allocation algorithm, taking into account a range of prac-
tical constraints. To be specific, Section 4.2 analyses four practical considerations

in the UC-VLC system, namely the LED’s imperfections, backhauling, adaptive
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modulation-mode assignment and finally, the flexibility of the system. Then the
constrained resource allocation problem is formulated in Section 4.3, where the
modulation-mode-related throughput is invoked as our maximization objective. To
solve this non-convex problem, a dynamic resource allocation, based on a dynamic-
programming algorithm is conceived in Section 4.4, which facilitates the allocation
of various modulation-modes to the different UEs, as well as various transmit power
levels allocated to the different APs, yielding a high design flexibility. Compared to
the optimal exhaustive search algorithm, the complexity of our proposed resource
allocation algorithm is significantly lower, which is only increased polynomially,

instead of exponentially with the number of UEs.

> Chapter 5: Multiple Access Design
In the previous chapters, only the classic ACO-OFDM or DCO-OFDM is consid-
ered for our VLC system. By contrast, in Chapter 5, an advanced VLC modula-
tion scheme, namely LACO-OFDM is invoked for further boosting the achievable
throughput. Section 5.2 reviews the LACO-OFDM modulation scheme and high-
lights the problems and limitations when the LACO-OFDM is directly employed
in our previously constructed UC-VLC system. Therefore, in Section 5.3, a novel
clustering strategy is proposed, where both the channel conditions of the UEs and
the transmission coverage of the APs are considered, leading to an overlapped UE-
AP association structure. To fully harness this overlapped characteristic, NOMA
is considered as the MA solution for the resultant VLC system. In Section 5.4,
we find that although the overlapping area of several clusters has the potential of
mitigating the ICI aided by NOMA, the interference inflicted by the densely de-
ployed APs and UEs may still remain excessive. Therefore, a hybrid NOMA/OMA
scheme is proposed in this section, where the TDMA-based scheduling and graph-
coloring based FR may be adaptively invoked. To exploit the flexibility of the
LACO-OFDM at system-level, a dynamic resource allocation scheme is proposed
in Section 5.5, which aims for allocating different layers to different UEs, where for

each active layer different modulation-modes may be employed.

> Chapter 6: Power-Line-Fed VLC Network
In this chapter, we proposed a power-line-fed VLC network, where the source data
arriving from the Ethernet is fed into the PLC, which is then forwarded to UEs
via VLC. The PLC-VLC system model is detailed in Section 6.2, where OFDM is
employed by the broadband PLC link to operate in its hostile communication envi-
ronment, while NOMA is invoked in the VLC to simultaneously support multiple
UEs. In order to optimize the throughput of the PLC-VLC network, a maximiza-
tion problem is formulated in Section 6.3, considering the practical constraints of
both PLC on VLC. Then in Section 6.4, an optimal joint power allocation (JPA)
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strategy is conceived for attaining the maximum throughput of the PLC-VLC net-
work, where the power allocation of each PLC subcarrier and that of each UE in

VLC can be jointly decided by our proposed algorithm.

> Chapter 7: Conclusions and Future Research
Chapter 7 summarizes the main findings of the thesis and outlines a range of

suggestions for further research.

1.4.2 Novel Contributions of the Thesis

The thesis is based on three published journal paper [121-123] and one submitted journal

paper [124]. The novel contributions of this theses are listed as follows.

e By exploiting the position information of UEs, a novel UC-VLC framework re-
lying on our centre-shifting UC-clustering strategy is proposed, which is capable
of providing a beneficial UE clustering and UE-AP association. A much higher
throughput can be expected when the proposed UC-clustering is employed, com-

pared to the conventional NC-clustering strategies.

e A hybrid positioning technique is conceived for beneficially combining the low-
complexity of triangulation based positioning and the high accuracy of fingerprint-
ing. The positioning scheme relying on the proposed technique outperforms both
the triangulation and the fingerprinting in terms of its accuracy, robustness and
scalability, where a low positioning error at the centimeter-level can be achieved by
the hybrid positioning technique operating in a room having the size of 15 x 15 x 3

m?.

e A multi-user sum-throughput maximization problem is formulated under the real-
istic considerations of clipping distortion, transmit power restriction and backhaul
rate limitation in the constructed UC-VLC system. Since the sum-throughput is
calculated by considering the throughput of the individual modulation modes, the
modulation-mode assignment is multi-user-dependent, making the maximization
problem challenging to solve. Therefore, we conceive an efficient dynamic resource
allocation method by dividing the original problem into two sub-problems, where
a heuristic dynamic-programming based algorithm is proposed for solving succes-

sively these two sub-problems.

e Upon considering that multi-cell connections commonly exist in VLC systems, a
novel overlapped clustering strategy is proposed for our LACO-OFDM aided VLC
network by considering both the channel conditions of the UEs and the transmis-

sion coverage of the APs, yielding a many-to-many association structure. Our
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results demonstrate that the proposed many-to-many association outperforms the

one-to-many association both in terms of its throughput and outage probability.

We found that although the overlapping areas of several clusters have the po-
tential of mitigating the ICI aided by NOMA, the ICI imposed by the densely
deployed APs and UEs may still remain excessive. To circumvent this problem,
a hybrid NOMA/OMA scheme is proposed, where TDMA-based scheduling and
graph-coloring based FR may be adaptively invoked, depending on the specific
scenarios encountered. Our simulations indicate that the achievable throughput of
LACO-OFDM aided UC-VLC relying on the proposed MA design is higher than
that of the ACO/DCO-OFDM relying on the merged-cell construction aided by
TPC. Furthermore, by invoking our hybrid NOMA /OMA scheme, no limitation is
imposed on the number of simultaneously served UEs, which cannot be realized in

the merged-cell construction due to the limitations imposed by the TPC employed.

To fully exploit the flexibility of LACO-OFDM, we aim for allocating different lay-
ers to different UEs, where for each active layer different modulation-modes may be
employed. These decisions are made on the basis of the prevalent communication
conditions and realistic constraints. Hence, a dynamic resource allocation strategy
is conceived for maximizing the sum-throughput of the LACO-OFDM aided VLC
network under a range of practical constraints, such as the maximum transmit

power, the maximum backhaul-rate and the minimum individual UE rates.

A novel power-line-fed VLC network is conceived in a multi-user NOMA-downlink
scenario. Upon analysing the relationship between the PLC as well as the VLC
links, we propose a joint power allocation strategy for the PLC-VLC network,
where the power can be dynamically allocated to PLC and VLC, according to the

specific rate requirements of multiple UEs.
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Figure 2.1: Block diagram of Chapter 2.

2.1 Introduction

In VLC, the LED fixtures are employed as APs, which are responsible both for downlink
data transmission as well as for illumination. The attocell of VLC is defined as the
coverage area of a specific AP. Unlike the cells in RF, the size of attocells is quite small
[32]. To guarantee a high downlink transmission quality, the number of APs deployed
in VLC networks has to be much higher than that in RF communication, which implies
that a given UE may receive multiple rays from various APs. Therefore, simply relying
on the one-to-one association, where each UE is only associated to a single AP who is

capable of providing the strongest RSS, is deemed to be inefficient since it is vulnerable to

21
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Figure 2.2: An indoor room model for VLC.

severe ICI. Motivated by this, the idea of merging multiple attocells into a larger cluster
has been conceived, leading to a multi-AP-multi-UE transmission structure for the VLC
network. In this chapter, we depart from the conventional NC-clustering and propose a
centre-shifting UC-clustering strategy, which takes into account the UEs’ geo-locations,
allowing the clusters to have an amorphous boundary. As a benefit, the proposed UC-
clustering becomes capable of breathing and reforming when the UEs move, join or leave

the system, providing a high-flexibility design.

The remainder of this chapter is organized as follows. Our VLC system model is
introduced in Section 2.2, including the VLC propagation channel, our MC modulation
scheme as well as the multi-user transmission concept. In Section 2.3, we then review
several classic clustering strategies from the perspective of NC and UC clustering. Based
on the analysis of those clustering strategies, a centre-shifting UC-clustering is proposed
in Section 2.4, which relies on UE set formation and AP set formation. The through-
put results of the various clustering strategies are provided in Section 2.5, where both
clipping-distortion-free and clipping-contaminated scenarios are considered. Finally, we

conclude in Section 2.6.

2.2 System Model

Our VLC system operates in an indoor scenario, where the APs are uniformly installed
on the ceiling at a height of Hy, while the UEs are randomly distributed at a height of
H,., resulting in a multi-AP-multi-UE network. As shown in Fig. 2.2, the AP plane and
UE plane are parallel, while the single-color-LED arrays based APs and the PD-based
UEs face downwards and upwards, respectively. The information is modulated onto
the light intensity, so that both illumination and downlink communication is realized

simultaneously. Note that a central controller is assumed to monitor the whole room,
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Figure 2.3: A VLC propagation model, including the LoS path, the first reflected
path and the higher order reflected path.

which is responsible for information collection, analysis and processing, based on the
WiF1i uplink feedback.

2.2.1 VLC Propagation

To begin with, the propagation channel in VLC is first introduced in this section. As
seen in Fig. 2.3, the VLC channel can be classified into two types: the LoS path and
NLoS paths. According to [125], the power received at the UE-end due to the reflected
multipath component is demonstrated to be significantly lower than that of the LoS
path. To elaborate, the average power received via the first reflected path is only about
10 percent of the average power received via the LoS path, while the power of the
higher-order of reflected paths diminishes [6]. Therefore, the contributions of higher-

order reflection accompanied by scattering and diffusion may be deemed negligible.

We focus our attention on the propagation based on the LoS path and the first
reflected path, where the four walls contribute to the reflections. To elaborate, the LoS

channel gain between UE k and AP n is given by [6]:

RO _

k,n

{ % Cosa((bo)gof(wﬁ)goc(@bo) Cos(¢0)’ Yo < Yrov; (2 1)

07 Qp(] > QbFOV?

where o = In 2/ In[cos(¢y /)] is the order of Lambertian emission, and ¢; /o denotes the
semi-angle at half power. The physical area of a receiver at the UE-end is expressed as
A, while Dy, , denotes the distance between the UE k and AP n. The angle of irradiance



24 Chapter 2 User-Centric Clustering

and of incidence in LoS path is represented by ¢g and g, respectively. Furthermore,
9of (o) and goc(1o) denote the gain of the optical filter and of the optical concentrator
employed. Specifically, go(19) can be written as:

0%/ sin?(vy), Yo < Yrov;

(2.2)
07 wO > u}FoVa

Goc(10) = {

where g is the refractive index at the UE-end and ¥ g, denotes the FoV at the UE-end.

The channel gain of the first reflected path between UE k£ and AP n is given by
h,(;?)1 = fwalls dh,(:gb, where dh,(gli represents the reflection term owing to a small reflection

point which is expressed as [6]:

anf) = { %dAwall cos®(¢1) cos(wi) cos(w2)gor (¥1)goc(¥1) cos(¥1), 1 < Yrov;
’ 0, V1> Yrov,
(2.3)

where Dy, , is the distance between UE £ and the reflection point, D, ,, is the distance
between the reflection point and AP n. The reflective area is denoted by dAy.n and p is
the reflection coefficient. Furthermore, The angle of irradiance and of incidence in the
first reflected path is represented by ¢1 and 1, respectively, while w; and wsy are the

angles of irradiance with respect to the reflection point and to the UE.

Finally, in our work, the aggregated optical channel gain between UE k and AP n is
calculated by:
T = i + ) (2.4)

k.n

where we assume a single-tap channel response in this thesis since the VLC channel
is quasi-static [40]. For simplicity, we assume that the value of hy, between any UEs
and APs can be acquired by the central controller via the Wi-Fi based channel-feedback

technique.

2.2.2 VLC Modulation

In VLC, the IM/DD technique is commonly utilized, where only the light intensity is
modulated. The IM/DD system requires the modulated signal to be both real and non-
negative. To mitigate the undesirable ISI and to attain a high transmission rate, MC
based modulation schemes, such as ACO-OFDM [16, 15] and DCO-OFDM [126, 127]
have been developed. These two schemes are reviewed in this section, along with the

analysis of the LED clipping distortion.
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Figure 2.4: A block diagram of the ACO/DCO-OFDM transceiver.
2.2.2.1 Review of ACO/DCO-OFDM Modulation

The classic OFDM signals in RF are complex-valued and bipolar, which are unsuitable
for the VLC IM/DD system. Therefore, the Hermitian symmetry is imposed on the
subcarriers in the frequency-domain to guarantee having real-valued OFDM signals in
VLC [128]. Furthermore, to ensure the positivity of the transmitted signal, a DC-bias
is added by the DCO-OFDM scheme. Due to the Hermitian symmetry, the number of
data-carrying subcarriers is N/2 in DCO-OFDM, where N denotes the total number of
subcarreris. As for the ACO-OFDM scheme, the positive transmitted signal is obtained
by clipping the real and bipolar signal at zero. The authors of [16] demonstrated that
when only the odd-indexed subcarriers are actively invoked for data transmission in
ACO-OFDM, the clipping distortion falls on the even-indexed subcarriers, while the
data-carrying subcarriers remain free from information loss. However, the number of
data-carrying subcarriers is reduced to N/4. The schematic of both the ACO-OFDM
and DCO-OFDM (ACO/DCO-OFDM) transceiver is depicted in Fig. 2.4. Due to the
requirement of DC-bias, the DCO-OFDM has a low power-efficiency, while ACO-OFDM
has a low bandwidth-efficiency since only half of the subcarriers are used for payload

information transmission.

2.2.2.2 Clipping Distortion of ACO/DCO-OFDM

Given the LED’s non-linear characteristic, only a limited linear dynamic range of [Ir,, Iy]
can be exploited, where I}, and Iz denote the turn-on current and the maximum tolerable
AC current, respectively [129]. Due to the linear relationship between current and power,
this corresponds to a limited linear power range of [Pr, Py]. Therefore, a carefully
designed DC bias Py;,5 has to be added to the modulated signal for the sake of satisfying
the LED’s forward current requirement, while avoiding overheating of the LEDs. As a
result, the signals transmitted by the LEDs will be clipped beyond the dynamic range,

leading to undesired clipping distortion and an inevitable BER-degradation.
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Explicitly, in the asymmetric structure of the ACO-OFDM signal, the bottom and

top clipping level epottom and eiop are [129]:
Ehaiom = Max (PL — Phias,0), 00 = P — Phjas, (2.5)
while of DCO-OFDM they are [129]:
Ebsttom = PL — Poias, oy = P — Phas. (2.6)

According to the analysis of [130], the clipping distortion variance can be derived by
using the statistics of a truncated Gaussian distribution. To be specific, the variance
of the clipping distortion engendered by a single LED of the ACO-OFDM signal is

expressed as:

PTX,LED a a a a a a
UCQIip,ACO :T{4q)()\'£o]p)>\l[oc])ttom - 2(I)(>\£O]p))\£0}p - 2(1)()\1[3(])tt0m))\{)(])ttom
+ 2Q) o = Aehiom)? + Mo + D1 = 2Q00)] (2.7)

a a a a 2
= (o D1 =200 h10)] =4[ QN iom) — QG| |-
where we have:

)\[a] _ Eg()p [a] _ Eﬁottom ) I‘) _ eXp(_x2/2) (28)

_ A _ _
top ’ bottom ’
/Prx LED v/ Prx,LED 27

Note that the electronic power of a single LED is denoted by Prypep and (Q(e) repre-

sents the Gaussian Q-function. Accordingly, the variance of clipping distortion can be
expressed in DCO-OFDM as:

Uglip,DCO :PTXLED{ [Q(Al[)dgttom) - Q()\£((1J]p):| |:1 - Q()\l[)dgttom) + Q()\L(i]P)} + (I)(Al[ad(})ttom)Al[ad(})ttom
d d d d )\ [d] 12
- [(I)(Al[)gttom) - (I)(/\‘Eo}p) + [1 B Q()\Lgttom)])\{)(lttom + Q(/\Eo}p) )‘Lo]p}
d d d d)2 d d)2
— O, + [1 = QO] M+ QIR
(2.9)

where we have:

d
/\[d} _ Etop [d] _ 8Cblottom (2‘10)

— A _
top ’ bottom .
v/ Prx,LED v/ Prx,LED

The clipping distortion in ACO/DCO-OFDM will further deteriorate the SINR,
which inevitably impairs the achievable throughput. Therefore, we will consider this

important impairment in our VLC network.
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2.2.3 Multi-User Transmission

According to the concept of the UC-VLC relying on clustering, the system may be
partitioned into several clusters, where multiple APs are associated with multiple UEs
[10]. Within each cluster, the issue of MUI has to be solved, in order to serve the
multiple UEs simultaneously. Fortunately, the sophisticated vectorized transmission
(VT) philosophy provides an efficient solution by invoking TPC [10], which also reduces
the complexity of receivers at the UE-end. By doing so, the multiple APs become
capable of simultaneously transmitting MUI-free signals to their associated UEs, without

inefficient time/frequency division techniques.

To elaborate, we invoke the ZF based VT at the AP-end for entirely eliminating
the MUI. By utilizing the ZF-TPC, the SINR of the k&th UE in the cth cluster may be
expressed as [121]:

2,2
Pry
Yok = T Mo Txclec (2.11)

) - 2
Ugwgn + ’YQPTx,elec ZieS; hk,i

1
W, = min T /- N9 2.12
imteal GG, )% 1

where G, € RIVelXIKe) — FH(H HH)~! is the ZF pre-coding matrix employed in C,,
with H, € RUK/*INel) being the channel matrix for the cluster, where the entry of H. is

where we have

based on the aggregated optical channel we introduced in Section 2.2.1. Furthermore, ~y

is the optical-to-electronic (O/E) conversion efficiency and the variance of additive white

2

gaussian noise (AWGN) is denoted by o which is dominated by the shot noise and

awgn’
thermal noise at receiver-end. In ACO/DCO-OFDM, the AWGN can be around to
agwgn = NyB, where Ny is the power spectral density, while B denotes the available

bandwidth. Finally, Sy is the interference set arriving from the APs involved in all

clusters, excluding the current cluster C..

Taking the influence of clipping distortion into consideration, the SINR of the kth
UE in the cluster C. is given by:

clip — AwgPTx,elec (2 13)
ok O-gwgn + GDngO'ghp + APTX,elec Ziesl h%ﬂ‘?
where we have:
2K2G
A= T2 e (2.14)

Gh
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ACO-OFDM DCO-OFDM
no clipping > Floga(1+ e k) >k 5 loga(1+Te k)
clipping Dk % log, (1 + Tg}cp) Dk g log, (1 + Tg}f)

Table 2.1: Achievable throughput of ACO/DCO-OFDM.

Note that G is the bandwidth utilization factor. Recall from Section 2.2.2.1 that we
have Gg = 1 for DCO-OFDM, while Gg = 0.5 for ACO-OFDM. Furthermore, Gpg is
the attenuation factor of the useful electrical signal power due to the DC bias, which

can be expressed as [129]:

GHe = V27 Pry clec . (2.15)
\/ﬂPTx,elec + 4\/mpbias + 2\/%Pbgias
P
GdDCC(j) _ Tx,elec (216)

PTx,elec + Pgias '
Based on Shannon’s theorem, the achievable throughput in the cluster C. relying on
VT in ACO/DCO-OFDM is summarized in Table 2.1.

2.3 Review of Classic Clustering

As a promising member of small-cell based next generation networks, the clustering
of multiple APs associated with multiple UEs plays a significant role in VL.C, which
is reviewed in this section. We consider both regular NC-clustering and sophisticated

UC-clustering.

2.3.1 Network-Centric Clustering

The concept of NC-clustering may be readily borrowed from the RF cellular networks.
Operating similarly to a BS in RF, each AP in VLC only illuminates a confined cell,
which is referred to as an optical attocell. The coverage area of attocells depends not
only on the illumination conditions at the AP-end, but also on the FoV at the UE-end.
Furthermore, in contrast to the traditional RF cells, the coverage of a single attocell in
VLC is restricted to a few metres. An obvious characteristic of NC-clustering is that the
shape of the resultant clusters is pre-defined, leading to a network having a fixed cluster-
boundary. In multi-AP-multi-UE VLC networks, the issue of ICI cannot be neglected,
when using NC-clustering. To elaborate, we can aim either for single-attocell clustering

or multi-attocell clustering. More details are provided as follows.
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Figure 2.5: Single-attocell NC-clustering relying on unity frequency reuse
(UFR), where the cluster boundaries are depicted by dashed lines.

2.3.1.1 Single-Attocell NC-Clustering

The most straightforward method of constructing NC-clusters is to simply consider each
attocell as an individual cluster, as seen in Fig. 2.5. However, the ICI imposed on the
overlapping areas of attocells, is quite damaging. To elaborate, the UE a of Fig. 2.5 is
located in an area, which is overlapped by four APs. This situation results in serious ICI
impairment. Furthermore, due to the pre-defined cluster boundary, the association of
UE b is difficult to ascertain, leading to the potential association-blurring issue. Since
the UEs are randomly distributed in the room, some clusters may have to serve more
than one UE, while some of them have no target UEs, resulting in an unbalanced loading.
For the clusters serving multiple UEs, an additional scheduler may be required to deal

with the one-to-many transmission.

To control the ICI, instead of employing radical the UFR in the NC-VLC constructed
above, a higher FR factor 7 (FR-7) may be invoked for alleviating the ICI. Let us consider
the four attocells at the south-east corner of Fig. 2.5 as an example, and use the FR-2
scheme. As shown in Fig. 2.6, the attocells A and D utilize the frequency range f;
having the bandwidth of B/2, while cluster B and C use the frequency range fo with
the other half of the bandwidth. In contrast to the UE a of the scenario of Fig. 2.5,
where three other attocells impose ICI, the ICI imposed on UE a in FR-2 of Fig. 2.6 only
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Figure 2.6: A demonstration of ICI reduced by FR-2, where the clusters assigned
by frequency range fi is indicated by the dashed circles, while the clusters with
frequency range fo is depicted by the solid circles.

comes from a single attocell, which can be further reduced upon increasing 7. However,

we have to bear in mind that a higher factor 7 degrades the bandwidth efficiency.

2.3.1.2 Multi-Attocell NC-Clustering

Thanks to the development of multi-user transmission, as introduced in Section 2.2.3,
we can now design a cluster based on multi-AP-multi-UE transmission. Therefore,
instead of treating a single attocell as a cluster, the multi-attocell NC-clustering (NC-
() is conceived by jointly merging several attocells into a larger cluster, so that the
grouped multiple UEs can be simultaneously served by multiple APs with the aid of
VT transmission. For example, as shown in Fig. 2.7, the network is divided into
four clusters by pre-defined boundaries having multi-AP-multi-UE transmission within
each of the clusters. We refer to this scheme as NC-4. Although the ICI may be
mitigated in this manner compared to the single-attocell NC-clustering, the issue of
association-blurring and unbalanced-loading remains unsolved. To elaborate a little
further, since the location information of UEs is not considered during the NC-clustering,
the association of UE c is again unclear. Furthermore, it may be observed that AP A,
B and C are much closer to UE ¢ and d, yet they are not in the same cluster. Instead,
those three APs have to use a higher transmit power to serve the UEs in the same
cluster, although the distance between them is large, resulting in a strong ICI imposed
on UE c and d. Furthermore, by employing VT, the maximum number of UEs which
can be served simultaneously depends on the number of APs in the same cluster. If the

clusters have an insufficient number of APs, scheduling has to be employed.
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Figure 2.7: NC-4 based on multi-attocell strategy, where the cluster boundaries
are depicted by dashed lines.

2.3.2 User-Centric Clustering

By observing the NC-clustering, it can be inferred that purely relying on the AP arrange-
ment, while ignoring the UE’s location, when forming clusters is inefficient. Therefore,
against the above-mentioned NC-clustering philosophy, the UC-clustering regime has
been proposed upon considering the position of UEs!. A clear difference with respect
to NC-clustering is that the UC-clusters are not pre-defined and fixed, which is adapted
according to the specific UE distributions. To elaborate, a classic UC-clustering termed

as radius-based UC-clustering is introduced in this section.

As a preliminary, we first introduce some common notations. We let C be the specific
set hosting all clusters, where for the cth cluster C,, it consists of |V.| APs hosted in the
set N, associated with |K.| UEs in the set .. To obtain the UC-clusters, a full channel
matrix H € RIKIXIVD is acquired, where the [k, n]th entry of H is given by hy . For
guaranteeing the QoS, the central controller assigns each UE to the unique AP before
clustering, which provides the globally best link, referring to as its anchoring AP. The

AP anchoring process is carried out as follows:

'Here we assume that the position of UEs is known by the central controller, where the detailed
indoor positioning techniques will be investigated in Chapter 3.
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1. A rejected UE set K" is defined to hold all the UEs whose association requests
have been rejected by APs, which is initialized as K" = K.

2. The central controller attempts to associate each UE k in the set K" to its candidate
anchoring AP nj, namely to the one which can offer the strongest channel gain
to it and has not been rejected before. Note that if a UE has equal channel gains

with respect to more than one AP, it is randomly assigned to one of them.

3. If an AP receives more than one association request, the central controller only
allows it to become associated with one of the UEs and reject the others. Specif-
ically, the association conflict occurs when n, = ny. The central controller
then searches the matrix H again to find their second preference, nj and n’y.
If [H (1, )] + [H(f,n’f)] is higher than [H 4 )] + [H (5], the AP is allowed to be
associated with UE k, while UE f is referred to K.

4. The successfully associated UEs are hence removed from K. The central controller
re-processes the remaining UEs in K" by repeating Step 2 and 3, until each UE
k € K becomes assigned to an anchoring AP, or becomes rejected by all preferred
APs.

By doing so, the exclusive UE-AP pairs are obtained, ensuring that all the UEs in IO\ K"
are potentially to be served at least by its own anchoring AP nj. Note that if we end
up with |K"| # 0, a small number of UEs fail to become associated with any APs, which
are termed as un-assigned UEs. Those un-assigned UEs can be re-scheduled with high

priority in the coming time-slots, which is beyond the scope of this section.

The UC-clustering strategy takes the location of UEs into account. More particularly,
the UEs associated with their anchoring APs are jointly grouped into a large cluster

based on a pre-defined maximum radius r. The procedure is as follows:

1. Initialise the cth cluster C. = {0}, where c is initialised to 1.

2. We commence by forming cluster C. upon recruiting the first UE k*, who is selected
randomly and has not been included in any clusters, along with its anchoring AP

ng+. Hence, the UE is held in set K., where its anchoring AP ng« is held in set
N-.

3. Recruit another UEs from the set of hitherto un-clustered UEs, who has a distance
shorter than r from the UE k* in the cluster C.. Then update the cluster C,
resulting in the expanded set of K. and N..

4. The clustered UEs will be taken no further considerations. If there are still UEs

do not belong to any clusters, we increase ¢ and repeat Step 3 and 4.
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Figure 2.8: Radius-based UC-clustering, where the solid lines represent the
association between the UEs and their anchoring APs, while the dashed lines
denote the amorphous cluster-boundaries.

As a result, the UC-clusters constructed exhibit amorphous boundaries, which relies
on the UE distribution. The corresponding UC-clusters are presented in Fig. 2.8, whilst
relying on the same UE distribution as we introduced in the previous sections. As we can
see, we have five UC-clusters, where the number of APs equals to the number of UEs.
As a benefit, no additional scheduling is required, and the VT concept can be invoked
to handle the multi-AP-multi-UE transmission. Since the UC-clusters are constructed
by exploiting the knowledge of UE positions, no association-blurring will be imposed.
Furthermore, the un-anchored APs can be switched off and set to idle mode. On the
one hand, this arrangement is power efficient, since no transmissions are required from
them. On the other hand, by switching off some of the APs, the ICI can be significantly
reduced. However, the performance of the radius-based UC-clustering strongly depends
on the selection of the first UE, when constructing every cluster. For example, the
construction of cluster C; is implemented by ‘recruiting’ UE e as the starting point. In
fact, UE b of cluster C; is closer to UE f and g, which are however assigned to cluster
C,. It can be inferred that the ICI between cluster C; and Cs is strong, which may
degrade the performance of UC-clustering. Unfortunately, the starting point of each

cluster in this strategy is based on random selection, which may be the bottleneck.
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Figure 2.9: A demonstration of UE set construction based on the proposed
centre-shifting UC-clustering strategy, where the black cross marker “x” indi-
cates the tentative centre of the current constructed cluster.

2.4 Centre-Shifting UC-Clustering

To further promote the employment of UC-clustering, in this section, an improved UC-
clustering strategy is conceived. Recall from Section 2.3.2 that the performance of the

radius-based UC-clustering relies on a starting point, which is also the centre of the



Chapter 2 User-Centric Clustering 35

cluster. The disadvantage of this is that strong ICI may be imposed. To circumvent
this, we propose a dynamic UC-clustering strategy, where the centre of the constructed
cluster is not fixed. Specifically, after determining the exclusive UE-AP pairs based on
the anchoring process, the proposed UC-clustering is continued by the UE set formation,
followed by the AP set formation. We refer to this technique as the centre-shifting UC-

clustering.

2.4.1 UE Set Formation

To facilitate the adjustment of the UC-cluster’s size, we pre-define a cluster size controller
parameter d,, which represents the maximum distance between the cluster centre and
its candidate UEs. Note that all the UEs that do not belong to any of the constructed
UE set are by definition part of the idle UE set K°, which is initialised as K° := K.
As shown in Fig. 2.9, the UEs in the idle UE set are represented by hollow circles. To
begin with, the first UE k1 considered for constructing the first UE set IC[ll] is randomly
selected from the set K°. As a demonstration, we choose UE e as the starting point
for constructing Ky, which is also the centre point of cluster C; of the radius-based

UC-clustering portrayed in Fig. 2.8.

Accordingly, the initial cluster centre of the first set qgl] is assigned the coordinate

of the UE k; denoted by (7, Yz, ), which can be found in Fig. 2.9(a). Note that the
centre is tentative and will be updated later according to the position of included UEs
at later stages. Next, the set is iteratively expanded by including UE k* € K°, which is
located within a distance of d,, from the tentative centre, hence satisfying the distance

condition of:

* in {d(k, ¢ <d,)}, i=1,2,- - 2.1
k argl?elll/lr%’{ (kaQI)—d}v ? <y ( 7)

where d(k, q%ﬂ) denotes the Euclidean distance between UE k and the tentative centre,

which can be calculated as:

d(k,q))) = \/(fﬂk =z 0)? + (yk =y )% (2.18)
where Tl and Yy represent the coordinates of the tentative centre qgﬂ. If there are
more than one UE satisfying the condition of (2.17) during a specific iteration, only one
of them can join this set, which is randomly selected. Note that the newly included
UE k* has to be removed from the set K° after each iteration. As a result of the ith
iteration, the expanded UE set can be formulated as K[liﬂ] = IC[f] U{k*}, where IC[lﬂ and

IC[lHl] represent the current UE set and the set expanded during this iteration. Once we
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arrive at IC[liH] % ng‘]7 the tentative centre is updated correspondingly as:

S _ (%w T Yy yk)
[+ _ .

2.19
st (219)

By repeatedly checking Eq. (2.17) until no more UEs can be included in the current
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Figure 2.10: Constructed UE set based on the centre-shifting UC-clustering,
according to the same UE distribution we utilized before, where the ultimate
cluster centres are indicated by the black cross markers.

UE set, it can be concluded that the formation of the set Ky is completed, where its
ultimate centre g; can be obtained by averaging the locations of all UEs in the set K.
This process is demonstrated in Fig. 2.9. For the same UE distribution, all six UEs are
clustered into a single set, instead of being split into two separate clusters by using the
radius-based UC-clustering of Fig. 2.8. Then, the next UE set formation starts following
the same strategy, until we end up with £° = (). As a result, a total of |C| UE sets can be
obtained. Since the cluster centres are updated during every iteration according to the
UESs’ positions, we term this strategy as the centre-shifting UC-clustering. The result
of the UE sets constructed followed by the centre-shifting UC-clustering is presented in

Fig. 2.10, where the same UE distribution is considered as in the previous strategies.
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2.4.2 AP Set Formation

To complete the construction of UC-clusters, in this section, we focus our attention on
the AP set formation, which is also conducted by central controller. Firstly, for each

constructed UE set, the corresponding AP anchoring set NCT is given by:
NI = {ny, - ke K.}. (2.20)

The idle AP set N° is defined as the one that holds all the remaining APs, which are
exclusive to any of the sets N,J{ In order to enhance the transmission performance
attained, the expanded AP set for the cth cluster as /\/Ci tries to include the APs in N°
located within a pre-defined AP distance threshold d, from its ultimate cluster centre
ge. Therefore, the set V¥ is obtained as:

N = {n carg,c o d(n, ¢¢) < da}. (2.21)

For a total of |C| sets, the set Nt = Ulﬂl N can be accordingly acquired. Note that only
the unique APs in the set At are kept, while those duplicate ones are removed. This is
because the duplicate APs are occupied by more than one cluster, leading to transmission
conflict. As a result, the cth AP set is constructed by combining its anchoring set and

the associated expended set as:

N, = NJUNE. (2.22)

The AP set formation process is demonstrated in Fig. 2.11(a). Note that if an AP in N,
has no channel links to all the UEs in its corresponding UE set K., it has to be removed
from N.. The remaining APs, which do not belong to any AP set N, will be switched

off in current time-slot for the sake of power saving.
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Figure 2.11: (a) presents the AP set formation; (b) demonstrates the resultant
centre-shifting UC-clusters.
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Algorithm 1 Centre-Shifting UC-Clustering
Input: The location information of all APs and UEs, as well as the association pairs
after anchoring.

Require: I: UE Set Formation
1: Initialisation: ¢ =1, =0, K° = .
2: while K° # () do

3: ’CLZ} = @,
g K = (&, :rand(k), k € K°Y,
5 al Y = (e v
6. while KT £ £l do
7 Ko =K\ kit
8: Kt = il
9: k* = arg mingexo d(k, qgﬂ});
10: if d(k*,q™) < d, then
11: 1=1+1;
12: K8 = iy gk,

) Z T TN
13: gttt = ( qug : ,yqygyk );
14: end if
15: end while

16: Ke= IC[CHI], Ge = qgﬂ], c=c+1;

17: end while

Require: 1I: AP Set Formation

18: Initialisation: N® = N\ NT;

19: for c=1—|C| do

20: NCT = {nk ke /CC},

21: N = {n carg,c o d(n, ¢.) < da};

22: end for

23: Remove the duplicated APs in N+ = ULC:‘1 NZ, and update NVZ, Ve accordingly;
24: for c=1— |C| do

25: N. = NI UNE,

26: Nc = Nc \ {n S ./\[c : ZkEKc[Hn](kﬂ) = 0},
21 C.={K., N.};

28: end for

2.4.3 UC-Clusters

By amalgamating K. and its corresponding N, the UC-cluster C. is deemed to have

been successfully constructed. Hence, we have

Co={Kes N}, KeN Ky =0, Non N =0, (07&1, vn,z€{1,2,-..,ycy}) (2.23)

{ICC:c:l,2,---,|C|}§IC, (2.24)

{Neze=12 jcl} c . (2.25)
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I-1. Environment-Related Parameters

room size 15x15x3 m?
AP height H; 2.5 m
number of APs [N 6x6
LED array per AP 8x8
UE height H, 0.85 m
number of UEs || (change in Fig. 2.13, 2.14, 2.16) 25

I-2. VLC Channel-Related Parameters
semi-angle at half-illumination ¢ /9 60°
gain of optical filter g, (1)) 1
gain of optical concentrator go.() 1
physical area for a PD receiver A, 1 cm?
reflection coefficient p 0.75
refractive index o 1.5
O/E conversion efficiency ~y 0.53 A/W
FoV ¢pov (change in Fig. 2.12, 2.15) 95°

I-3. Physical-Link-Related Parameters
modulation bandwidth B 20 MHz
AWGN power spectral density Ng 10722 A%/Hz
transmit power Pry lec (change in Fig. 2.14) 1w
DC bias in DCO-OFDM P, (change in Fig. 2.17) 10 mW
limited linear power range [Pr,, Py] [1 mW, 30 mW]

I-4. Clustering-Related Parameters

FR factor 7 in single-attocell NC-clustering 2
radius r in radius based UC-clustering 4 m
UE distance threshold d,, in centre-shifting UC-clustering 2m
(change in Fig 2.14)
AP distance threshold d, in centre-shifting UC-clustering 3m

Table 2.2: List of Parameters in Chapter 2

This centre-shifting UC-clustering based on the UE set and the AP set formations is

summarized in Algorithm 1.

The UC-clusters constructed based on this strategy are presented in Fig. 2.11(b).

Observe that all clusters are separated by a certain a distance, hence they benefit from

a significantly reduced ICI. As a benefit, the association of UEs becomes unambiguous.

Besides, in this manner, it can be guaranteed that the number of APs is higher or at

least equal to the number of UEs within each cluster. Therefore, the VT technique may

be readily invoked for multi-AP-multi-UE transmission. Furthermore, by controlling d,,

and d,, we are capable of achieving a high flexibility in constructing clusters according

to the diverse operating scenarios.



40 Chapter 2 User-Centric Clustering

2.5 Performance Results

In this section, simulation results are provided for characterizing the performance of the
clustering strategy, where the Shannon capacity is employed as our evaluation metric.
Specifically, both the no-clipping-distortion scenario and clipping-distortion scenario are
considered for the DCO-OFDM based VLC downlink. As for the UC-clustering, both
radius-based UC-clustering as well as our proposed centre-shifting UC-clustering are
invoked. The conventional NC-clustering strategies, such as UFR, FR-2 and NC-4, are
used as our benchmarkers. The VT solution is adopted both for NC-4 and for UC-
clustering in the context of multi-user transmission. The simulation parameters are

summarized in Table 2.2.

2.5.1 No-Clipping-Distortion Scenario

20 T T T T
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Figure 2.12: Throughput achieved in VLC networks relying on diverse NC/UC-
clustering strategies under various FoV values.

The FoV is one of the most important parameters in VLC, since it has a far-reaching
impact both on the channel gain and on the interference. Figure 2.12 compares the
achievable sum-throughput of the VLC network relying on different clustering strategies
under various FoVs, where || = 25 UEs are supported in all cases without clipping
distortion. We observe that the multi-attocell clustering aided VLC networks exhibit
a consistently higher throughput than the single-attocell clustering aided VLC for all
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FoVs, which illustrates the superiority of multi-user transmission. Observe in Fig. 2.12
that both UFR and FR-2 almost completely fail in a high FoV scenario due to the
grave ICI encountered. By employing the multi-attocell clustering, regardless whether
NC or UC is used, part of the ICI becomes MUI, which is then mitigated by our VT
technique, hence resulting in a throughput enhancement. As expected, the benefit of
centre-shifting UC-clustering is substantial at all FoV values, which is due to the fact
that this clustering strategy takes into account the UE positions and as a benefit of

having clusters separate by a certain distance.
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Figure 2.13: Achievable throughput for VLC networks relying on diverse
NC/UC-clustering strategies in various UE density scenarios.

Furthermore, we investigate the influence of various UE densities on the throughput
achieved by our different clustering strategies, as shown in Fig. 2.13. Again, the multi-
attocell clustering aided VLC networks exhibit a consistently higher throughput than
the single-attocell clustering scheme, where the proposed centre-shifting UC-clustering
achieves the highest throughput, under all UE densities. Upon increasing the number
of UEs, the throughput attained by the multi-attocell clustering is first increased and
then slightly decreased. Since a total of 36 APs are distributed across the room, the
maximum affordable number of UEs in a single time-slot is limited to 36. When the UE
density becomes high, it may be difficult to find a unique anchoring AP for each UE,
leaving some UEs unsupported. Those unsupported UEs can then be re-considered in

the following time slot, which is however not considered in our simulations.
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Figure 2.14: Left: Influence of the transmit power Prygec on the sum-
throughput attained by the proposed centre-shifting UC-clustering aided VLC
network for various clusters sizes; Right: Throughput attained by the proposed
centre-shifting UC-clustering aided VLC network for various clusters sizes, un-
der various UE densities.

To further explore the performance of the proposed centre-shifting UC-clustering
strategy, we investigate the throughput attained by various UE distance thresholds d,,,
as seen in Fig. 2.14. By observing the left subfigure of Fig. 2.14, we infer that the
best performance of the centre-shifting UC-clustering is around d,, = 2 m for supporting
|| = 25 UEs at ¢¥poy = 95°. Furthermore, the higher the transmit power we have, the
higher the throughput becomes for the VLC network, but the additional throughput
gain is reduced upon increasing the power, since a higher transmit power also imposes
an increased ICI. Moreover, we observe that the best performance of the centre-shifting
UC-clustering is not achieved with respect to a fixed UE distance threshold d,,, as shown
in the right subfigure of Fig. 2.14. When the UE density is fairly low, the larger the
clusters we have, the higher the throughput becomes. Due to the sparse UE distribution,
the small d, based UC-clusters may collapse to a single attocell, hence a throughput
gain is attained upon increasing d,,. By contrast, the best d, is gradually reduced upon
increasing the number of UEs. This is because by reducing d,,, it is guaranteed that
the number of UEs within each constructed cluster remains moderate. Although the
more UEs are supported by VT, the higher throughput can be achieved, but the power

required is also increased. Therefore, under the constraint of a limited transmit power,
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the best choice of d,, depends both on the AP deployment and on the UE density.

2.5.2 Clipping-Distortion Scenario

Let us now investigate the impact of clipping-distortion imposed on VLC systems relying
on various clustering strategies. As shown in Fig. 2.15, we compare the throughput
achieved both with and without clipping distortion, under various FoV values. Observed
from the four subfigures that the clipping-distortion leads to throughput impairments,
regardless of the specific clustering strategy and of the FoV values. Furthermore, we
observe that the throughput impairment encountered is much lower at large FoVs for
the multi-attocell clustering, which implies that the multi-AP-multi-UE transmission is
capable of compensating the throughput impairment due to the clipping-distortion at

larger FoV.
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Figure 2.15: Comparison of throughput attained by various clustering strategies
between clipping-distortion (cl) and non-clipping-distortion (ncl) scenarios.

The clipping-distortion-contaminated throughput is also quantified as a function of
the number of UE, as shown in Fig. 2.16. It can be seen from the figure that the through-
put reduced owing to the clipping-distortion has a similar tendency as the clipping-
distortion-free throughput for all the clustering strategies, as a function of the number

of UEs. Therefore, it can be inferred that the influence of clipping-distortion on the
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throughput is less sensitive to the UE density, which implies that, as expected, the

effects of clipping-distortion cannot be eliminated by clustering.

20 T T T T T T

—+— Centre-Shifting UC
—<&— Radius-Based UC
—*%— NC-4

—— UFR

-
(63}
T

Sum-Throughput (Gbits/s)
=

a1
T

: —§—— - —-8 - -8--—-8
0 S 1 1 1 L
0 5 10 15 20 25 30 35

Number of UEs

Figure 2.16: Achievable throughput having non-negligible clipping-distortion
(dashed lines) as a function of the UE density for different clustering strategies,
compared to the throughput associated with no-clipping-distortion (solid lines).

To elaborate, we further investigate the influence of DC-bias on the achievable
throughput, for various sizes of clusters constructed by the proposed centre-shifting
UC-clustering strategy. As seen in Fig. 2.17, for the DCO-OFDM transmission, the
highest throughput is attained, when the DC-bias is around to 15 mW, bearing in mind
that the linear dynamic range of LEDs in our simulations is between 1 mW to 30 mW.
Recall from Section 2.2.2.1 of the DCO-OFDM characteristic that a DC-bias has to be
added to the bipolar signal in order to ensure the positivity of the transmitted signal.
When the DC-bias is fairly small, the majority of the signal is still negative, so that
it has to be clipped at the lower bound of the LED’s linear dynamic range, leading to
a substantial throughput loss. Upon increasing the DC-bias from 5 mW to 15 mW,
the throughput attained is also increased, but when the DC-bias exceeds 15 mW, the
throughput attained starts to reduce, since further increasing the DC-bias introduces

clipping the top of the transmitted signal.
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Figure 2.17: Achievable throughput in the centre-shifting UC-clustering aided
VLC for various cluster sizes, under different DC-bias clipping scenarios.

2.6 Chapter Conclusions and Summary

In this chapter, clustering strategies were designed for VLC network, based on both
the NC and UC perspective. Specifically, our VLC system model was introduced in
Section 2.2, where the multi-user transmission developed supported multi-AP-multi-UE
transmission in VLC, facilitating the implementation of multi-attocell clustering. In
Section 2.3, we first reviewed the family of clustering strategies, namely NC-clustering,
such as the UFR, FR-7 and NC-(, as well as UC-clustering, such as the radius-based
UC-clustering. Note that the constructed clusters relying on both the NC-( and the
radius-based UC-clustering is beneficial for the multi-AP-multi-UE structure, where the
VT has to be invoked for eliminating the MUI. By analysing the defects of each clustering
strategy in Section 2.3, the centre-shifting UC-clustering technique was proposed in
Section 2.4, where the specific clustering process was presented in Fig. 2.9. To have a
fair comparison, the same UE distribution was clustered by both of the existing strategies
(Figs. 2.5, 2.7 and 2.8) and by the proposed strategy (Fig. 2.11). It was found that the
clusters constructed using our proposed strategy were separated by a safe distance, for
efficiently mitigating the ICI. Moreover, by flexibly adjusting the thresholds d,, and d,,

our proposed strategy was capable of supporting diverse scenarios.
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The performance of the different clustering strategies quantified in terms of their
throughput was characterized in Section 2.5, where the achievable throughput associated
both with no clipping-distortion and contaminated by non-negligible clipping-distortion
was considered. Figure 2.12 and 2.13 demonstrated that the VLC system relying on
our proposed clustering strategy was capable of achieving the highest throughput, while
supporting various number of UEs at various FoV values, thanks to its resistance to ICI.
This tendency also prevailed, when the clipping-distortion was taken into account, as
seen in Figs. 2.15 and 2.16. Additionally, the threshold d, of our proposed clustering
strategy was flexibly adjusted under different simulation environments, such as different
transmit power and UE density (Fig. 2.14) and diverse DC-bias values, when considering
clipping-distortion (Fig. 2.17). From these results, we infer that the best choice of d,
is strongly dependent on the environment, where the proposed strategy is capable of

providing the required flexibility.

This chapter was focussed on the clustering strategies of VLC systems. The simu-
lation results demonstrated that the VLC system relying on the proposed clustering is
capable of achieving the best performance in terms of throughput. It is worth mentioning
that the position information of UEs is required in order to implement UC-clustering,
where the accuracy of positioning is vital for the performance of clustering. Therefore,

in the following chapter, VLC-aided indoor positioning will be investigated.
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3.1 Introduction

Recall from Chapter 2 that the UC-clustering strategies are based on the assumption that
the central controller has the location knowledge of both the UEs and the APs. Since all

APs are installed at fixed positions, the positioning information can indeed be saved by

47
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the central controller. However, as the positions of UEs are dynamically time-varying,
it is important to use positioning for tracking their locations. The GPS is widely used
to provide a coarse localization capability for outdoor applications. However, more than
80% of the tele-traffic is generated in indoor scenarios, while the indoor performance
of GPS is unsatisfactory since the satellite signal has a poor indoor penetration and
the multipath reflections are highly complex in indoor environment [91]. Although
numerous indoor positioning solutions were proposed based on RF techniques [82-90],
the associated cost of high-accuracy positioning is potentially excessive. Therefore, it is
necessary to conceive an implementable indoor positioning technique, for supporting our
UC-clusters. In this chapter, the VLC-aided indoor positioning is investigated. Aiming
for high accuracy and low complexity, a hybrid indoor positioning technique is proposed

relying on VLC.

This chapter is organized as follows. We first review several indoor positioning tech-
niques in Section 3.2 and then the feasibility of visible light positioning is analysed in
Section 3.3. In Section 3.4, a hybrid indoor positioning technique based on VLC is pro-
posed, which strikes a trade-off between accuracy and complexity. Then, our positioning
accuracy results and the resultant performance associated with our UC-clustering are
provided in Section 3.5. Finally, the chapter is concluded in Section 3.6, followed by the

chapter’s summary in Section 3.7.

3.2 Review of Classic Indoor Positioning Techniques

The family of classic indoor positioning techniques are reviewed in this section, which
includes the proximity-, triangulation- and scene-analysis- based positioning. The prin-
ciple of these three algorithms will be described, associated with the unique advantages

and disadvantages.

3.2.1 Proximity

As the simplest positioning technique, proximity-based solutions cannot provide absolute
positioning results, only relative positioning results [131]. In more detail, let us assume
that there is an area covered by a number of APs, whose locations are already known by
the central controller. When the target UE is detected by a single AP, it is considered
to be collocated with the AP, therefore the estimated position is determined by the
whole area covered by this AP. Note that if more than one AP detects its presence, it
is considered to be collocated with the one that provides the strongest RSS. Hence the
complexity of proximity is quite low. However, the positioning accuracy strongly relies

on the density of the APs and no precise positioning results can be obtained.
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Figure 3.2: Taxonomy of the triangulation-based positioning technique.

3.2.2 Triangulation

Triangulation is one of the classic positioning techniques that exploits the geometric
properties of a triangle to estimate the target UE location [132]. It relies on the so-called
lateration or angulation method. Specifically, lateration estimates the position of a target
UE by measuring its distances from multiple reference points. Note that in our system
the LED-APs can be viewed as the reference points, since the central controller has their
location information. Instead of directly measuring the distance, other measurements,
such as the time of arrival (TOA), time difference of arrival (TDOA) and RSS, etc.,
can also be employed. Then the distance can be derived mathematically. As for the
angulation, it estimates the location of a target UE based on the angles relative to
multiple APs, where the metric adopted is the angle of arrival (AOA). The taxonomy of

the triangulation is summarized in Fig. 3.2. We will review them in detail subsequently.

(1) Time of Arrival

By employing the TOA as the metric, the distance between the target UE and
the nearby AP is estimated from the specific time instant which the signal arrives
at the AP. In a 2D-plane, the TOA measurement have to be made with respect
to at least three non-collinear APs. To elaborate a little further, the one-way
propagation time is measured from the target UE to the three APs, respectively.
We assume that the propagation time between the UE and the ith AP is ¢;, where
the propagation speed is v. Therefore, the distance between the UE and the ith AP
can be obtained as s; = v x t;. Let us assume that the coordinates of the target UE
and the ith AP are (z¢, o) and (x;,y;), respectively. Then the coordinate (g, yo)
of the target UE can be derived based on:

si=/ (@i —20)? + (yi —90)%, i =1,2,--- ,n, n >3, (3.1)
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3)

Figure 3.3: Triangulation based on TOA in 2D-plane.

In Fig. 3.3, the case of n = 3 is depicted. We can find that the three circles, having
a radius of s1, so and s3, respectively, intersect at only one point. This point is

the estimated position of the target UE.

Although the accuracy of this estimated result is high for pure LoS scenarios, its
accuracy is heavily affected by the multipath effects. Furthermore, for employing
the TOA metric, it requires that all the transmitters and receivers have to be
precisely synchronized, which significantly increases the hardware complexity and
cost. To reduce the complexity, instead of requiring the absolute TOA, we may get
for measuring the propagation time difference between the UE and APs, where the
TDOA metric can be invoked. By doing so, we can attain the UE’s location based
on the hyperbolic positioning method [131]. In this manner, time synchronization

is only required between the specific APs that participated in positioning.

Received Signal Strength

The RSS constitutes an alternative technique of estimating the distance of the
target UE from some set of APs, relying on the attenuation of the signal strength.
It is widely exploited that upon increasing the distance between a receiver and a
transmitter, the signal strength is reduced, which means that the distance can be
estimated based on the RSS measurement. However, the positioning performance
relying on the RSS is also vulnerable to multipath fading. Therefore, the main
challenge when applying RSS is to find an appropriate path loss model to estimate

the distance.

Angle of Arrival
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Target UE

Figure 3.4: Triangulation based on AOA in 2D-plane.

This method estimates the UE’s position based on the angles of arrival of signals
from multiple APs. As shown in Fig. 3.4, the positioning is estimated according
to the intersection of at least two directions from a pair of APs in a 2D-plane. Let
us assume that the AOA between the signal and AP1 as well as AP2 are denoted
by 65 and 65, respectively. The coordinates of the target UE and the ith AP are
(z0,y0) and (z;,y;), respectively. Then the positioning of the UE can be derived
from:
Yi — Yo

tanf; = ,t=1,--,n, n>2. (3.2)
i — %o

Although that AOA metric does not require synchronization between APs, it is
susceptible to the external environment, where the positioning accuracy decreases
upon the target UE moving farther away from the APs. Furthermore, by estimat-
ing the AOA requires additional hardware and a PD array has to be employed,

which significantly increases both the complexity and the cost.

3.2.3 Scene Analysis

Scene analysis, usually termed as fingerprinting, refers to the positioning technique that
first collects the location-related features of a scene and then estimates the location
of a target UE by matching the online measured data with the features pre-measured
during the first stage [13]. The RSS-based fingerprint is commonly used as the location-
related feature in scene analysis [132]. To elaborate a little further, there are two basic
fingerprinting stages: namely the off-line stage and the on-line stage. In the off-line
stage, the location-related data (i.e. RSS) is collected at each position of the scene.
Therefore, the pre-measured location candidates associated with their RSS values are
stored in the off-line database. Then the objective of the on-line stage is to estimate

the UE’s location by comparing its RSS reading to that of the location candidates in
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the off-line database. For the matching process, classic pattern recognition techniques

such as probabilistic method and the k-nearest-neighbor (KNN) method are commonly

employed.

(1)

Probabilistic Methods
Let us assume that there are N location candidates, denoted as Ly, Lo, ---, Ly,
and s is the RSS vector measured during the on-line stage for a target UE. Hence,

the decision rule based on the a posteriori probability is given by:
Choose L; if P(L;|s) > P(Ljl|s), i,j =1,2,---,N, j #1i. (3.3)

Note that P(L;|s) denotes the a posteriori probability of the target UE being

located at L;, given the RSS vector s. According to Bayes’ formula, we have:

P(s|L;)P(L;)

P(LZ‘S) = P(s) s

(3.4)
where the conditional likelihood P(s|L;) denotes the probability that the RSS
vector is s, given that the target UE is located at L;. If we have the measured
vector of § = [s1, 89, -+ ,sp] gleaned from M APs, the overall likelihood of each

location candidate can be calculated as:
P(S‘LZ) = P(SHL,L) X P(52|L1) X X P(8M|L1), Vi, (35)

where we assume that the APs are independent from each other. Furthermore,
P(L;) denotes the probability that the UE is located at L;, regardless of any other
information, while P(s) denotes the probability that the RSS vector is s, which is
the same for all L;. Upon assuming that the values of P(L;) are the same for all
L;, the decision rule mentioned in Eq. (3.3) can be simplified to the comparison

between the likelihood of each location candidate formulated as:

Choose L; if P(s|L;) > P(s|L;), i,j =1,2,---,N, j #1i. (3.6)

k-Nearest-Neighbor

Compared to the probabilistic method, the NN technique is a simple method
that can be used for the matching process in fingerprinting. More explicitly,
it uses the online RSS to find the k closest location candidates according to
the root mean square error metric, so that the estimated location can be ob-
tained by averaging these k locations. To expound further, we assume that the
RSS vector for the ith location candidate collected during the off-line stage is
Si = [S1,i,52i, S, -+, Sm), where S;; denotes the RSS from the jth AP,

measured at the ith location candidate. Additionally, the RSS vector measured
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during the on-line stage is obtained as s = [sq,s2,---,5;, -+, spm], where s; de-
notes the measured RSS with respect to the jth AP. Therefore, the distance d;
between the off-line vector S; and the on-line vector s at the ith location candidate

is given by:

M
di= > (s;—8)% i=1,2,--+ N (3.7)

j=1
After calculating the distances for all N location candidates, the k location candi-
dates having the smallest distances are chosen. Therefore, the estimated coordinate

(z*,y*) can be obtained by averaging over the k location candidates as follows:

k
(xLi ) yLi)
=1

(x*’y*) — K2

T (3.8)

where (xr,,yr,) indicates the coordinate of the ith location candidate.

Based on the analysis above, it may be surmised that the positioning accuracy of fin-
gerprinting is high, which can be further improved by increasing the number of location
candidates measured during the off-line stage. However, the complexity of fingerprinting
strongly relies on the database constructed during the off-line stage, since the matching
process is carried out by comparing the RSS value measured during the on-line stage to
the database. Furthermore, since the RSS measured during the on-line stage is hosted
by a vector having the same number of elements as the number of APs, the distribution
and the number of the APs have a substantial influence on the positioning performance

and efficiency.

3.3 Feasibility of Visible Light Positioning

The cost of high-accuracy RF-based positioning is often deemed excessive, since com-
plex multi-path cancellation techniques are required [133]. Hence, LED enabled indoor
positioning has drawn substantial research attention. Therefore, the feasibility of visible

light positioning is analysed in this section.

e Since most of the energy of visible light is concentrated in the LoS ray, by employing

VLC-aided indoor positioning is fairly immune to multipath interference [125].

e In most indoor scenarios, the number of positioning targets is high. For example,
when indoor positioning is invoked in a supermarket, dozens of products and cos-
tumers may rely on positioning. As a benefit of the unexploited and unlicensed
visible-light spectrum [10], VLC-aided indoor positioning can afford the vast po-

sitioning requirements.
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A higher density of APs benefits from a higher positioning accuracy [125]. As
observed in [134], the number of LED-APs is typically an order of magnitude higher
than that of WiFi in a building. This implies that the visible light positioning tends
to have a higher positioning accuracy due to its densely deployed APs.

e Another advantage of visible light positioning is that the light strength is usually
constant. Therefore, site survey and database maintenance can be avoided [13].
Furthermore, recall from Eq. (2.1) that the RSS is a function of distance between
the AP and the UE. Therefore, the RSS can be readily employed in visible light

positioning since it is closely related to the distance.

e Since there is no interference with RF, visible light positioning can be employed

in the RF-sensitive areas, such as hospitals and aircraft [108].

e Upon exploiting the existing lighting fixtures, the implementation of visible light

positioning has a low cost.

Inspired by these, we are interested to investigate the VLC-aided indoor positioning
relying on the RSS. Instead of invoking a single indoor positioning technique, a hybrid
visible light positioning is proposed for our UC-VLC system aiming for achieving high

accuracy and low complexity.

3.4 Hybrid Positioning Aided User-Centric VLC Down-
link

In this section, we first explore the positioning performance of visible light positioning
relying on either triangulation or fingerprinting. After characterizing their performance,

we propose a hybrid indoor positioning technique.

3.4.1 Triangulation for VLC-Aided Positioning

In this section, triangulation-based positioning is invoked for VLC-aided indoor posi-
tioning based on the RSS metric. As we mentioned before, it exploits the geometric
properties of a triangle to estimate locations. To elaborate, triangulation requires three
reference APs with their horizontal coordinates denoted as (Zn,,Yn,), (Tny,Yn,) and
(Tng, Yng ), respectively. Let the coordinate of the target UE be (xy,yr). Then the sys-
tem determines the strongest RSS reading amongst the UE and at least three different
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Figure 3.5: Distance estimation based on triangulation in visible light position-
ing.

APs', which is formulated by:
Phn; = |hiem, 2P, i=1,2,3, (3.9)

where hy, ,, represents the channel gain between the UE and the AP n;, which can rely
on only the LoS ray or both the LoS ray and the reflected ray. Furthermore, Pr is the
transmit power of the AP, where we assume that each AP has the same transmission
power. For simplification, the triangulation is based on the LoS ray, so that the channel
gain hy,, can be substituted by Eq. (2.1). Therefore, we find that the estimated
distance between the UE and the AP n; is a direct function of the RSS, where the

estimated distance may be written as?:

2 - \/Asgofwmm(w)PT(Ht—HT>2’ (3.10)

TPk n;

IThis could be integrated into the cell search phase, where the APs transmit their sounding signals
in an orthogonal way to the UE. The UE then measures the RSS and feeds it back to the system, which
is assumed to be error free.

*Note that Eq. (3.10) is based on the order of Lambertian emission o = 1, when the semi-angle at
half-illumination ¢,/ = 60°, as shown in Table 2.2.
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As shown in Fig. 3.5, the horizontal distance 7y ,,; between the UE and the projection

of AP n; on the UE plane can be calculated as:

— 2
Tk = \/dk,nZ -

Therefore, the linear system of equations used for estimating the UE’s coordinate (Zy,

:ljk) is:

(Hy — Hy)% (3.11)

(jk - xn1)2 + (gk - yn1)2 = Tl%,ru

(i'k - xnz)z + (gk - y’n2>2 - rl%,nz
(ik - $n3)2 + (gk - yn3)2 =

(3.12)
Th s

Equation (3.12) can be also streamlined into a matrix form as AC' = B, where we have:

A= Tp2 — Tpl Yn2 — Ynl 7 (313)
In3 — Tnl Yn3 — Ynl
C =[x, )", (3.14)
B— 1 le,m - Tl%,nz + (l‘i? + yglz) o (:U7211 + y'rzh) (3 15)
2 Tlg,m - T’%‘,ng + (xgbs + ygls) - (x%l + y7211)
Following least square estimation, the coordinate of the UE can be estimated as:
C = (ATA)*lATB. (3.16)

Note that in order to estimate (Zy, y), the matrix A should be of full rank, implying

that the three reference APs should not be in a single line.
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Figure 3.6: Visible light positioning based on triangulation for K| = 20 target
points with Ugyy = 120°, using the parameters in Table 2.2.

Since at least three reference APs are required, which can provide visible light rays to

the target point for triangulation, the positioning performance is sensitive to the value
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Figure 3.7: Visible light positioning based on triangulation with U,y = 100°,
using the parameters in Table 2.2.
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Figure 3.8: Visible light positioning based on triangulation with U,y = 809,
using the parameters in Table 2.2.

of FoV. Figure 3.6 shows the positioning results and the corresponding errors of a total
of 20 test points, which are randomly distributed in a room, under Vg,y = 120°. It can
be found that the triangulation performs well in this scenario, where all the position of
the test points can be estimated with a near-zero error. This implies that as a benefit
of the sufficiently high FoV, each test point has at least three non-collinear APs, hence
yielding good positioning accuracy relying on triangulation. When the value of FoV is
reduced to Ur,y = 1009, by observing Fig. 3.7, we find that the positioning fails at
some points located near the walls of the room, which are therefore termed as outage
events. It can be therefore inferred that the areas near the walls are more vulnerable
in the face of a low FoV in triangulation-based positioning. Moreover, when the FoV
further decreases to, say Wr,y = 809, the triangulation almost completely fails, since

the majority of the test points constitute outage points, as shown in Fig. 3.8. It can be
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concluded that when the value of FoV is too small for the target points to be assigned

three non-collinear APs, the triangulation fails in VLC-aided positioning.
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Figure 3.9: Visible light positioning based on triangulation with U,y = 120°,
considering both the LoS and the first reflected visible-light rays.
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Figure 3.10: Visible light positioning based on triangulation with WUp,y = 100°,
considering both the LoS and the first reflected visible-light rays.

Furthermore, there are also reflected rays in VLC, which may affect the triangulation-
based positioning. As seen in Fig. 3.9, although there are no outage points when
considering the reflected rays at g,y = 120, the positioning errors of the points located
at the edge-area near the walls are higher than that of the scenario having no reflected
rays in Fig. 3.6. According to the VLC channel characteristics we introduced in Chapter
2, the edge-area near the walls tends to receive more reflected rays. Therefore, the
reference AP may be selected due to the fact that it provides a strong reflected ray
to the target point, which degrades the triangulation performance. Upon reducing the
FoV, as seen in Figs. 3.10 and 3.11, the positioning results become quite similar to

those ignoring the reflected rays. However, by exploiting the reflected rays, we find that



Chapter 3 VLC-Aided Indoor Positioning

99

Room Width (m)

*.

(a) Positioning results

2 3 4 5 6 7 8 9 10 11 12 13 14 15

(m)

o

O X-coordinate Error
O Y-coordinate Error

g Averaged X-coordinate Error
w Averaged Y-coordinate Error
2151 7]
‘S
K]
2 o j ¢
£ 1r utage Points
0.5 / \
ot e Y i ™
d 2 B~4-5_6_7 8 9 10 11 12 13 14 15 16 17_18 19-20

Test Point Index

(b) Positioning errors of each test point

Figure 3.11: Visible light positioning based on triangulation with Wp,y = 80°,
considering both the LoS and the first reflected visible-light rays.

those outage points seen in Fig. 3.7 are indeed improved in Fig. 3.10, while the average

positioning error is higher than in the scenario without considering the reflected rays.
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Figure 3.12: Visible light positioning based on triangulation with 6 x 6 = 36
APs at Up,y = 120°, considering only the LoS rays.

In order to evaluate the scalability, we investigate the triangulation-based positioning

in different AP density scenarios, but all other parameters remain the same as in Fig.
3.6. By observing Figs. 3.12 and 3.13, we find that the probability of the outage points

increases upon reducing the number of APs, while for those points which are not in

outage, the positioning error is also near-zero, since no reflected rays considered.

Additionally, to quantify the robustness of the triangulation, a blocking probability
Py is introduced. Here the blocking probability is defined as the probability of the
blocked APs in VLC-aided indoor positioning, where the target points have very low

RSS from the blocked APs. Figure 3.14 shows the positioning performance when we
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Figure 3.13: Visible light positioning based on triangulation with 5 x 5 = 25

APs at Up,y = 120°, considering only the LoS rays.
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Figure 3.14: Visible light positioning based on triangulation with 8 x 8 = 64
APs at U,y = 120° under a blocking probability Py, of 0.2, considering only
the LoS rays.

have P,,; = 0.2. Compared to the results seen in Fig. 3.6, more outage points occur

since their preferred reference APs may be blocked.

In a nutshell, the performance of triangulation in VLC-aided indoor positioning is
limited. The positioning results of triangulation relying on RSS are accurate in suffi-
ciently high FoV scenarios, in the presence of no reflected rays. By contrast, inadequate
Further-
more, the scalability and the robustness of the triangulation in visible light positioning

performance is achieved, when the FoV is low and there are reflected rays.

is somewhat unsatisfactory. Therefore, purely relying on triangulation in VLC-aided

indoor positioning is insufficient.
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3.4.2 Fingerprinting for VLC-Aided Positioning

To alleviate the potentially low accuracy of triangulation-based positioning, scene anal-
ysis may be invoked, where RSS-based fingerprinting is a commonly used technique. As
we mentioned in Section 3.2.3, there are two basic fingerprinting steps: the off-line stage
and on-line stage. Let us assume that the specific room considered is divided into a
total of @ small tiles, where each tile constitutes a reference position. Therefore, in our
VLC system, the off-line stage aims for building a useful reference position database
for the scene, where the pre-defined reference position coordinates associated with their
RSS values are stored. Then the objective of the on-line stage is to estimate the UE’s
location by comparing its RSS reading to that of the reference points in the database

obtained from the off-line stage.

To elaborate, the RSS vector p; of the ith tile L; is evaluated at its central location

by receiving from all |A| APs, which can be expressed as:

p;, = [ﬁi,hﬁi,z,”' ,ﬁi,wﬂ ) (3.17)

where p; , represents the RSS from the AP n to the ith tile, which can be calculated
based on Eq. (3.9). Let us assume that the RSS vector obtained for the target point k
is:

Pr = [Dh1sPh2, - PR - (3.18)

Relying on the probabilistic estimation we introduced in Section 3.2.3, the tile L; is
preferred over L;, if we have P(L;|py) > P(L;|px), where P(L;|py) represents the prob-
ability of the target point k£ being located in L;, given the RSS vector of pi. According
to Bayes’ formula and assuming that the values of P(L;),Vi are the same, we have the
relationship of

P(Lilpr) > P(Ljlpr) & P(pr|Li) > P(pk|L;) (3.19)

for our decision concerning choosing L; over L;. Therefore, the decision rule obeys the
maximum likelihood (ML) criterion. Naturally, a potential drawback of the RSS-based
fingerprinting is the complexity of the full-search-based ML test: not only the feedback
RSS pi has to be compared with p;, ¢ = 1,2,---, ), but also the comparison between
each elements within the vectors has to be carried out. Therefore, the database obtained
during the off-line stage and the number of APs in the room have a profound influence

on the complexity of fingerprinting in visible light positioning.

Let us now investigate the positioning performance of fingerprinting in VLC-aided
positioning when different size of tiles are used in the off-line database, which are the
sizes of 0.5 x 0.5 m?, 0.25 x 0.25 m? and 0.15 x 0.15 m?, as shown in Figs. 3.15 -
3.17. Observe that, as expected, more accurate positioning results can be obtained,

when smaller tiles are used during the off-line stage, although at the cost of higher
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Figure 3.15: Fingerprinting-based visible light positioning with the tile size of
0.5 x 0.5 m? under ¥,y = 100°, considering both the LoS and the first reflected

visible-light rays.
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Figure 3.16: Fingerprinting-based visible light positioning with the tile size of
0.25 x 0.25 m? under ¥pyy = 100°, considering both the LoS and the first
reflected visible-light rays.

complexity. Furthermore, it can be found that the outage points seen in Fig. 3.7
can all be successfully estimated by fingerprinting, even though the tiles collected in
database are sparse, as shown in Fig. 3.15. Additionally, even though the positioning
error based on fingerprinting is not as small as that of the triangulation, it remains
at a low level on the order of centimetres. Note that, in contrast to the triangulation
where the reflected rays degraded the positioning performance, here the reflected rays
are useful for improving fingerprinting. Figure 3.18 shows the positioning performance
of the fingerprinting based only on the LoS rays, where all other parameters are the
same as in Fig. 3.16. Since the comparison during the on-line stage of fingerprinting
is between the vector p; and pj, having more non-zero values in the vectors makes the

positioning more accurate. Moreover, we find that fingerprinting has a much better
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Figure 3.17: Fingerprinting-based visible light positioning with the tile size of
0.15 x 0.15 m? under Upyy = 100°, considering both the LoS and the first
reflected visible-light rays.
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Figure 3.18: Fingerprinting-based visible light positioning with the tile size of

0.25 x 0.25 m? under ¥,y = 100°, considering only the LoS visible-light rays.

performance than triangulation at small FoV values. Recall from Figs. 3.8 and 3.11

that the triangulation almost fails at ¥,y = 80°. By contrast, as demonstrated in Fig.

3.19, all test points can be successfully estimated, where the average positioning error is

around 20 cm, which we believe can be further reduced upon increasing the tile density.

Based on these investigations, we have found that the VLC-aided positioning perfor-

mance of fingerprinting is attractive. However, its high complexity is a major concern,

when invoking this positioning technique in VLC. On the other hand, the positioning

accuracy of triangulation is quite high in some scenarios. Inspired by these findings,

instead of relying on a single positioning technique, a hybrid positioning is proposed for

VLC-aided positioning, as detailed in the next section.
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Figure 3.19: Fingerprinting-based visible light positioning with the tile size of
0.25x0.25 m? under ¥g,y = 80°, considering both the LoS and the first reflected
visible-light rays.

3.4.3 Hybrid Positioning for VLC-Aided Positioning

Figure 3.20 shows the position error as a function of the FoV for both the triangulation
and for the fingerprinting aided visible light positioning with different tile sizes in the
database, while both the LoS and the reflected visible light rays are considered. In this
figure, the position error is simply the Euclidean distance between the UE’s true position
and estimated position. As we can see, fingerprinting-based visible light positioning is
capable of achieving a lower positioning error in a wide FoV range than that of the
triangulation-based visible light positioning. Furthermore, we observe that, by collecting
denser tiles in the database of the fingerprinting, more accurate positioning results can be
expected, while its price is a higher complexity. As discussed above, triangulation-based
positioning exhibits a low complexity and a beneficial scene independence, but its outage
probability is approaching 1 when the FoV is insufficiently high, which implies that
triangulation fails in those scenarios, as shown in Fig. 3.21. By contrast, although the
accuracy of fingerprinting is not as high as that of triangulation, its outage probability
is close to zero, regardless of the FoV values. Hence, we propose a hybrid positioning
technique, combining the advantages of both to achieve a compelling balance between

the complexity and accuracy.

More explicitly, there are four steps dedicated to realizing our hybrid positioning:

1. Preliminary: At this step, we build the fingerprinting database for the room,
where the room is divided into ) = ¢ X ¢ number of tiles, while the location
information associated with its RSS vector p, € R(W|X1), 1=1,2,---,Q is held

in the database;
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Figure 3.20: Positioning error as a function of the FoV for both the
triangulation-based positioning and for the fingerprinting solution for a different
tile size in database.
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Figure 3.21: Probability of the outage points for both the triangulation and the
fingerprinting based visible light positioning, according to Fig. 3.20.
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2. Coarse-Positioning: At this step, the triangulation is invoked to estimate the UEs’
positions. Each estimated position is classified into its corresponding tile of the

database and returns the likelihood of being associated with that specific tile;

3. Fwvaluation: Since the location of the UE is unknown to the central controller
during the positioning process, the RSS information is invoked for evaluating the
triangulation-based positioning. If the RSS difference® between that of UE k and
its associated tile is lower than a threshold Y, UE k is deemed to belong to the

accepted set. Otherwise, it belongs to the rejected set?;

4. Re-Positioning: For those positioning results in the accepted set, no further actions
will be applied and the estimated position is confirmed based on the triangulation.
For those results in the rejected set, fingerprinting will be invoked for re-evaluating

positioning.

By combining both positioning techniques, the total complexity is reduced compared
to plain fingerprinting. At the same time, the average positioning accuracy may be
enhanced at a wider range of FoV values, when compared to stand-alone triangulation-

based positioning.

3.5 Performance Results

Let us now provide simulation results for characterizing the performance of the proposed
hybrid positioning in UC-VLC system. The quality threshold Y is set to 10e~°, where
the databased is built with tile size of 0.25 x 0.25 m?, balancing between the complexity
and the positioning accuracy. More simulation parameters are summarized in Table 3.1.
We rely on two criteria for evaluating the hybrid positioning, namely the positioning

performance and the system throughput, respectively.

3.5.1 Positioning Performance

In this section, the positioning-aided VLC performance is evaluated, where the metrics
of positioning accuracy, robustness and scalability are considered. To elaborate a little
further, the accuracy of the hybrid positioning is measured based on the average Fu-
clidean distance between the estimated location and the true location. Furthermore,

the robustness metric is invoked for characterizing the hybrid positioning when some of

3The channel difference of UE k and its associated tile is defined as |hie — Ei\, where we have h, =
>, hi,n for the UE and hi = >, hin for the tile.

“Note that the positioning of some UEs may fail at the coarse-positioning stage due to the interference
of reflected rays or insufficient FoVs. Those UEs will be automatically included in the rejected set for
re-positioning.
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I-1. Environment-Related Parameters
room size 15x15%x3 m>
AP height Hy 2.5 m
number of APs |V (changed in Fig. 3.27, 3.28) 8x8
UE height H, 0.85 m
number of UEs |K| (change in Fig. 3.22) 20
blocking probability Py (changed in Fig. 3.24, 3.25) 0

I-2. VLC Channel-Related Parameters
semi-angle at half-illumination ¢,/ 60°
gain of optical filter gor(¢) 1
gain of optical concentrator go(1) 1
physical area for a PD receiver Ag 1 cm?
reflection coefficient p 0.75
refractive index g 1.5
O/E conversion efficiency ~y 0.53 A/W
FoV ¢pov (change in Fig. 3.22, 3.29 - 3.31 ) 90°

I-3. Positioning-Related Parameters

quality threshold T 10e=°
tile size ¢ X ¢ 0.25m x 0.25m

I-4. Physical-Link-Related Parameters
modulation bandwidth B 20 MHz
AWGN power spectral density Ny 10722 A2 /Hz
transmit power Pry elec 1W
DC bias in DCO-OFDM P 10 mW
limited linear power range [Pr, Py| [1 mW, 30 mW]|

I-5. Clustering-Related Parameters

radius r in radius based UC-clustering 4m
UE distance threshold d,, in centre-dynamic UC-clustering 2m
AP distance threshold d, in centre-dynamic UC-clustering 3m

Table 3.1: List of Parameters in Chapter 3

the RSS values are blocked, which is commonly encountered in VLC due to the LoS-
dominated propagation characteristics. Moreover, we also consider the scalability of the

proposed hybrid positioning in various AP density scenarios.

3.5.1.1 Accuracy

We quantify the accuracy of the proposed hybrid positioning, when the number of target
UEs |K| equals to 10, 20 and 30, under various FoV values, as shown in Fig. 3.22. Ob-
serve in the figure that the outage probability of the proposed hybrid positioning is close
to zero, regardless of the FoV value. Since we know that the majority of UE locations
cannot be estimated by triangulation when the FoV is narrow, according to Fig. 3.21,
the second-stage of our hybrid positioning is invoked, therefore the outage probability

can be significantly reduced. Furthermore, since triangulation performs poorly for all
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UEs when the FoV is insufficient, the positioning error of the hybrid positioning is sim-
ilar to that of fingerprinting (shown in Fig. 3.20). Upon increasing the FoV value, the
positioning error of the hybrid positioning becomes capable of approaching that of the
triangulation, where the fingerprinting will only be applied to a small fraction of UEs,

which remarkably reduces the positioning complexity.
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Figure 3.22: Positioning error associated with the outage probability of the
hybrid positioning technique in visible light positioning as a function of FoV in
different UE density scenarios.

3.5.1.2 Robustness

We are also interested in characterizing the robustness of the proposed hybrid position-
ing. Since the LoS ray can be blocked, in this situation, the positioning has to use its
incomplete information to estimate the locations. As a benchmark, Fig. 3.23 presents
the positioning results of both triangulation and of hybrid positioning at every location
of the simulated room without any blocking. For visual clarity, the positioning error
tolerance ¢ is set to 0.3 m, so that if the difference of the estimated position and the true
position is larger than ¢, the position will be marked by blue color, otherwise, it will
be yellow color. It can be observed from Fig. 3.23(b) that hybrid positioning succeeds
in most of the locations, only a few locations at the edge of the room cannot satisfy
the threshold ¢. By contrast, the accepted positioning set of the triangulation is much

smaller than that of the hybrid positioning, as shown in Fig. 3.23(a), only the points
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located at the propagation intersection of several APs can be estimated with an error
less than ¢.

Room Width (m)
Room Width (m)

Room Length (m) Room Length (m)

(a) Triangulation positioning (b) Hybrid positioning

Figure 3.23: Positioning for the whole room aided by (a) triangulation and (b)
hybrid positioning with blocking probability P, = 0, under FoV of 90°. Blue
area presents the estimated position with error larger than 0.3 m, while the
yellow area represents the acceptable positioning results with the positioning
error is less than 0.3 m.
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Room Length (m) Room Length (m)

(a) Triangulation positioning (b) Hybrid positioning

Figure 3.24: Positioning for the whole room aided by (a) triangulation and (b)
hybrid positioning with blocking probability Py, = 0.15, under FoV of 90°. The
acceptable estimated locations are marked by yellow color, while blue color for
those unacceptable locations.

To explore the influence of the LoS blocking probability P on the positioning re-
sults, Figs. 3.24 and 3.25 characterize the triangulation and the hybrid positioning at
blocking probabilities of 0.15 and 0.23, respectively. Specifically, in Fig. 3.24, a total
of 10 randomly selected APs are blocked, which means that no position estimates are
available for those 10 APs. Compared to the no-blocking scenario, the probability of

unacceptable positioning results of both the triangulation and of the hybrid positioning
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(a) Triangulation positioning (b) Hybrid positioning

Figure 3.25: Positioning for the whole room aided by (a) triangulation and (b)
hybrid positioning with blocking probability Py, = 0.23, under FoV of 90°. The
acceptable estimated locations are marked by yellow color, while blue color for
those unacceptable locations.

is increased, but hybrid positioning still outperforms triangulation. When the blocking
probability is increased, say a total of 15 APs are blocked, observe in Fig. 3.25 that
the hybrid positioning is still capable of estimating the majority of locations within the
error tolerance. Therefore, it may be inferred that the proposed hybrid positioning has a
higher robustness than that of triangulation, since the hybrid positioning is still capable

of functioning adequately, when some of the APs are blocked.

3.5.1.3 Scalability

The scalability is used for characterizing the performance of positioning, when the po-
sitioning scope changes. We evaluate the scalability in terms of two aspects, which are
the UE density and the AP density for the given room. To elaborate a little further, as
shown in Fig. 3.22, we see that the positioning error in a dense UE scenario is higher
than that of the sparse UE scenario. However, this difference may be eliminated upon
increasing the FoV values. To explore the influence of AP density, the logarithmic posi-
tioning error relying on a total of 8 x 8 = 64 APs is evaluated across the entire room, as
shown in Fig. 3.26. The corresponding normalized AP density is defined as the number
of APs divided by the room area, which is 0.28/m?2. Observe by comparing Fig. 3.26(b)
and Fig 3.26(a) that the positioning error recorded for our hybrid technique at the edge
of the room is reduced to about 1 m from about 10 m seen for the triangulation-based
positioning. When we reduce the normalized AP density to 0.1/m? by reducing the
number of APs to 5 x 5 = 25, triangulation-based positioning and hybrid positioning
may be compared in Fig. 3.27. As expected, the performance of triangulation is signif-

icantly degraded, whilst the positioning accuracy relying on hybrid positioning is only
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Figure 3.26: Comparison of positioning accuracy between hybrid positioning
and triangulation based positioning with AP density of 0.28/m?2.

slightly reduced. Finally, when increasing the AP density to 0.87/m?, observe in Fig.
3.28 that triangulation still has an estimation standard deviation of about 10 m at the
corner points, where it suffers from the strongest reflections and scattering. By con-
trast, our hybrid positioning reduces it to around 1 m in the corners and to about 0.1
m or less in other positions. In general, the positioning performance degrades when
the distance between the AP and the UE increases. We find that the positioning per-
formed by the proposed hybrid positioning technique is capable of resisting that issue,
even in quite sparse AP distribution (in Fig. 3.27), most of the position can be es-

timated at centimetre-level. Based on the above observations, it can be inferred that
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the proposed hybrid positioning is quite accurate right across the room considered with
high-level scalability, while dispensing with the full ML test of all UEs relied upon by

fingerprinting-based positioning.
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Figure 3.27: Comparison of positioning accuracy between hybrid positioning
and triangulation based positioning with AP density of 0.1/m?2.

3.5.2 System Throughput

In this section, the throughput is evaluated in our proposed UC-VLC system relying on
UC-clustering. For each transmission link, ACO-OFDM is adopted. The UC-clusters
are constructed based on the estimated UE locations. The system’s throughput can be

calculated according to Table 2.1, as we analysed in Chapter 2. The throughput achieved
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Figure 3.28: Comparison of positioning accuracy between hybrid positioning
and triangulation based positioning with AP density of 0.87/m?.

with the aid of perfect/imperfect positioning for different FoV values is explored in the
absence of clipping distortion in Fig. 3.29 and in the presence of clipping distortion in
Fig. 3.30. When compared to triangulation-based positioning, the hybrid positioning
performs significantly better for low FoV values in both scenarios. Explicitly, when the
FoV is lower than 70°, triangulation-based positioning fails, because the FoV is too low
for adequately selecting three different reference APs required for positioning. On the
other hand, the system’s throughput achieved with the aid of hybrid positioning tends
to be similar to that of fingerprinting, despite its lower complexity. Finally, both the
fingerprinting and the hybrid positioning achieve a similar system throughput to that

of perfect positioning, regardless of the specific level of performance considered.



74

Chapter 3 VLC-Aided Indoor Positioning

0.15 T T T T T

Il Perfect Positioning
I Triangulation Positioning
[ IFingerprinting Positioning

a3 [ IHybrid Positioning

@ 0.1 - = 1

5 _

=] _

ey

(@]

-}

o

c

l_

£ 005 |

»

>

@

O I
60 70 80 90 100
FOV (°)

Figure 3.29: System throughput comparison between different positioning tech-
niques as a function of FoV values in the absence of clipping distortion.
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Explicitly, Fig. 3.31 shows the normalized throughput loss of all positioning tech-
niques due to the clipping distortion. The normalized throughput loss is calculated as
the difference between the throughput associated with no clipping distortion and hav-
ing non-negligible clipping distortion, which is further normalized with respect to the
throughput associated with no clipping. It can be seen from this figure that when the
FoV is high, the proposed hybrid positioning suffers from the lowest normalized through-
put loss, approaching the throughput of the perfect positioning scenarios. On the other
hand, fingerprinting based positioning suffers from the most grave normalized through-
put loss. Finally, a common trend for all positioning techniques is that the normalized
throughput loss becomes higher, when the FoV is lower. This is because when the FoV
is low, the clipping distortion effects tend to dominate, while the interference effects

dominate for higher FoVs.

3.6 Chapter Conclusions

In this chapter, we proposed a novel hybrid positioning technique for achieving the flexi-
ble construction of UC-clusters for indoor VLC under practical LED linearity constraints
in the face of both clipping distortion and noise. More explicitly, by amalgamating the
benefits both of triangulation and of fingerprinting, the proposed hybrid positioning
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technique becomes capable of achieving a much higher positioning accuracy than trian-
gulation at a lower complexity than fingerprinting, right across the entire room and for
a range of FoV values. Furthermore, the robustness and the scalability of the proposed
technique were demonstrated to be better than that of triangulation. The resultant sys-
tem throughput is also similar to that of perfect positioning, even under contamination

by clipping distortion.

3.7 Chapter Summary

As the key technique of supporting the UC-clustering conceived in Chapter 2, the posi-
tioning techniques conceived for indoor VL.C UEs have been investigated in this chapter.
The feasibility of relying on visible light to estimate indoor locations was outlined in
Section 3.3, yielding the concept of visible light positioning. In Section 3.4, two indoor
positioning techniques, namely triangulation and fingerprinting were analysed in the
context of VLC-aided positioning. The estimated locations obtained by triangulation
were observed to be affected by the FoV and by the reflected visible light rays, as shown
in Figs. 3.6 - 3.11. Furthermore, the robustness and the scalability of triangulation in
VLC-aided positioning is quite poor, as seen in Figs. 3.12 - 3.14, since both the blocking
and the number of APs have a serious impact on its positioning performance. As for
fingerprinting in VLC-aided positioning, we demonstrated in Section 3.4.2 that its posi-
tioning accuracy strongly relies on how dense the tiles in the database are. As expected,
the smaller the size of the tiles we hold in the database for the room, the more accurate
positioning results can be obtained, as shown in Figs. 3.15 - 3.17. As demonstrated
in Fig. 3.21, the probability of outage points was approaching to zero in fingerprinting
under all simulated FoV values, while triangulation was rather disfunctional when the
FoV was small. However, the price of using fingerprinting is its increased complexity,
since during the on-line stage, the comparison between each target point and each tile
obtained during off-line stage is based on a degree of |[N|. The complexity was expected
to be significantly increased, if smaller tiles were used by the databased to attain a higher
accuracy. Based on the advantages and the disadvantages both of triangulation and of
fingerprinting, a hybrid positioning scheme was proposed for visible light positioning in
Section 3.4.3, where triangulation is invoked for coarse-positioning, while fingerprinting
for second-stage positioning, so that the outage probability becomes low and the com-
plexity is also reduced. The performance of hybrid positioning was evaluated in terms
of its accuracy (Fig. 3.22), its robustness (Figs. 3.23 - 3.25) and scalability (Figs. 3.27
- 3.28), which shows that the positioning accuracy is quite low across the room, while
hybrid positioning becomes capable of operating in the face of blocking. Moreover, due
to its accurate positioning, the throughput achieved by our UC-VLC system relying on

hybrid positioning approaches that of the one relying on perfect positioning, which was
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verified both in the absence of clipping distortion (Fig. 3.29) and in the presence of
clipping distortion (Fig. 3.30).
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4.1 Introduction

The concept of centre-shifting UC-clusters invoked for VLC was shown to offer extra
throughput benefits over the conventional NC-VLC, which was demonstrated in Chapter
2. Note that the position information required by UC-clustering can be obtained by the

hybrid positioning we proposed in Chapter 3. However, this improvement was quantified

79
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based on a number of idealized simplifying assumptions, such as operating exactly at
the Shannon capacity. Furthermore, greedily supporting all the UEs in the system may
in fact reduce the achievable throughput, when the transmit power is restricted. To pro-
vide more practical performance estimates, in this chapter, we will explore an efficient
resource allocation conceived for ensuring that the sum-throughput of the UC-VLC
system is maximized under a range of practical considerations, such as LED impair-
ments. To elaborate a little further, instead of relying on the Shannon-capacity-based
throughput, channel-quality-dependent adaptive modulation-mode assignment will be
introduced into our UC-VLC network. To maximize the sum-throughput, dynamic
resource allocation will be proposed, where the modulation-mode assignment will be
jointly optimized with the power allocation, under both transmit power and backhaul

rate constraints.

The remainder of this chapter is organized as follows. Section 4.2 discusses four
practical considerations in the resource allocation of our UC-VLC systems. Then a con-
strained throughput maximization problem is formulated in Section 4.3. In Section 4.4,
we propose a dynamic-programming-based resource allocation strategy aims for solving
this maximization problem by jointly assigning the modulation-modes and power. Next,
our performance results are provided in Section 4.5. Finally, the chapter is concluded in
Section 4.6.

4.2 Practical Considerations

Before investigating the resource allocation of our UC-VLC network, several practi-
cal considerations are discussed in this section. As shown in Figure 4.2, the clipping-
distortion has a detrimental impact on the UC-VLC performance, but there is a paucity
of contributions on this issue in VLC system-level design. Besides, since the VLC net-
work relies on a wired backbone, any backhaul rate constraint will have a profound im-
pact on it, especially on the multi-AP-multi-UE structure of UC-VLC. Instead of relying
on Shannon capacity for our system-level design, each UE is assigned a specific practical
modulation-mode, which is coupled with the required transmission power, leading to
much more sophisticated resource allocation. Furthermore, flexibility is another impor-
tant factor when considering the resource allocation in this multi-AP-multi-UE scenario.
The standard greedy resource allocation has to be re-examined in our resource-limited

scenario. Our more detailed discussion are as follows.
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Figure 4.2: Practical considerations for UC-VLC when we deal with the resource
allocation.

4.2.1 LED Impairments

Due to the non-ideal current-voltage transfer characteristic of LED, there is only a lim-
ited linear dynamic range for high-quality transmission, which is maximized by the signal
pre-distortion [130]. Therefore, the signal peaks exceeding this linear range have to be
distorted and clipped, which imposes undesirable non-linear clipping-distortion [129].
More details on clipping-distortion are provided in Section 2.2. According to the simu-
lation results provided in Section 2.5, the non-negligible clipping-distortion degrades the
throughput to different degrees, depending on the FoV and on the UE density. Addi-
tionally, a DC-bias is required by both ACO/DCO-OFDM to mitigate the impairments
imposed by clipping-distortion, as we discussed in Section 2.2. Considering DCO-OFDM
as an example, the more the DC-bias approaches half of the dynamic range, the lower
the clipping-distortion becomes. However, the more the power is used for biasing, the
less power can be allocated for transmission, when the total transmit power is restricted.
Therefore, the power allocation has to be carefully considered when we take into account

the LED’s impairments.

4.2.2 Backhaul-Rate Limitation

The backbone of the VLC network also requires special attention [135]. Thanks to the
power lines already installed behind the LEDs, it is a natural candidate for supporting
VLC, and acting as the backhaul [92]. Figure 4.3 depicts the wiring system of VLC,
where the power line is invoked for connecting VLC with the backbone network. To
this end, the integration of power lines and VLC is cost efficient, where the power line
is exploited to provide both data transmission and powering, while the dual function of
LED is that of lighting and communications. For simplicity, in this chapter we omit the

transmission loss in power line, and set the backhaul rate constraint for each AP to RBH,
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which means that the maximum affordable tele-traffic of each AP should not exceed this
value. Note that the detailed investigation of the integration of power line and VLC
will be explored in Chapter 6. Therefore, with the aim of simultaneously supporting
several UEs by invoking VT within each UC-cluster, each AP faces the challenge of
limited backhaul rate. This will have a profound impact on the QoS, since the UEs are
considered only if their associated APs have sufficient backhaul capacity [136]. Therefore,
the limited backhaul rate constraint may restrict the transmission capability of each AP,
potentially resulting in a throughput bottleneck. We will consider this important issue

when designing resource allocation for our UC-VLC system.

4.2.3 Adaptive Modulation-Mode Assignment

Most of the previous researches in terms of resource allocation relied on the idealized
simplifying assumption of operating exactly at Shannon capacity [29, 60, 76]. Although
the Shannon capacity is capable of providing the theoretical upper-bound of the system’s
transmission capability under idealized settings, it fails to reflect the practically achiev-
able throughput. Specifically, the sum-throughput of various UEs is hard to attain,
when those UEs experience different channel conditions and are assigned by individual
realistic modulation-modes. Hence, we will quantify the modulation-mode-dependent
throughput in this section. To elaborate, instead of evaluating the Shannon-capacity-
based throughput in the UC-VLC network, we are more interested in the throughput
attained by practical modulation-modes, such as the classic multi-level quadrature am-
plitude modulation (M-QAM). In order to obtain the maximum sum-throughput in
UC-VLC, an efficient adaptive modulation-mode assignment algorithm is required. By
employing the VT within each constructed UC-cluster, the modulation-mode decision
of a specific UE is related not only to the channel condition of itself, but also to the

channel qualities and modulation-modes of the other UEs in the same cluster. Hence, it
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is a challenging multi-user-dependent modulation-mode assignment. Furthermore, it is
plausible that a higher-order modulation-mode leads to a higher rate, but the associated
cost in terms of its power requirement is also increased. Since in practice the transmit
power of each AP is confined, the modulation-mode assignment of UEs has to be con-
sidered in conjunction with the power allocation of the associated APs. It indicates that
the pair of variables namely the power and the modulation-mode are coupled with each
other. To be specific, the modulation-mode assignment indicates the power allocation,
however, due to the power constraint, the modulation-mode assignment, in turn, is af-
fected by the power. This interdependent relationship between the power allocation and
the modulation-mode assignment makes the maximization problem even more complex.
However, most of the previous allocation strategies fix one of the variables and optimize
the other one, which is inefficient [137-139]. In this chapter, we aim for maximizing
the sum-throughput in UC-VLC by jointly allocating the power to each AP and the

modulation-mode to each UE.

4.2.4 Flexibility

Most of the previous research on sum-throughput maximization greedily supported all of
the UEs in the system, which may in fact be inefficient, especially under limited transmit
power and backhaul rate scenario. Specifically, if the channel qualities of certain UEs
are unsatisfactory, allocating more power to them is futile, because it wastes resource
and imposes excessive interference. Furthermore, if the sum-throughput exceeds the
backhaul rate constraint, all the UEs’ packets have to be dropped due to the greedy
strategy, instead of reducing the number of served UEs. Against this background, we
propose to selectively serve the UEs. To elaborate a little further, rather than greedily
supporting all the UEs, the number of served UEs in the UC-VLC is dynamically se-
lected, purely relying on the principle of sum-throughput maximization. Furthermore,
due to the multi-user-dependent feature we discussed above, the modulation-mode as-
signment is also dynamically adjusted for the UEs. Therefore, the sum-throughput is
maximized depending on dynamically determining the number of served UEs as well as
the adaptive modulation-mode assignment, which significantly increases the flexibility

of the network.

4.3 Constrained Problem Statement

In this section, our maximization problem is formulated under the practical impair-
ments and distortions mentioned above. To begin with, the TPC is invoked within
each constructed UC-cluster to eliminate the MUI. Then the achievable throughput is
considered in the face of non-negligible clipping-distortion. Finally, the MUI-free but
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clipping-distortion-contaminated throughput maximization problem is proposed under

practical backhaul rate and transmit power constraints.

4.3.1 Link-Level Transmission

Unfortunately, the constructed multi-AP-multi-UE structure within each UC-clusters
sustains MUI. To eliminate, VT is employed in link level with the aid of TPC. Further-
more, each transmission link between an AP and a UE invokes either ACO-OFDM or
DCO-OFDM, which suffers from clipping distortion due to the non-linear characteristics
of LEDs. Explicitly, In each UC-cluster, MUI is imposed in the overlapping coverage
area of two or more attocells. Here the coverage area of attocell is defined as the area
receiving both the LoS and the first reflected rays, provided that its RSS is higher than
a certain minimum acceptable value. To mitigate the MUI, we invoke the ZF-based
VT technique at the AP-end. To be more explicit, the multi-user system model within

cluster C. may be formulated as:
y.=H.G.P.x.+ T, (4.1)

which processes the transmit signal vector &, € RUKelx1) by the TPC matrix G. €
R(Welx[Ke) — HI(H HP)=! and by the optical channel matrix H, € RUKelxINeD)
hence resulting in the MUI-free received signal y, € RUKeI*D  Furthermore, P, =
diag{p.} is the allocated power matrix, which needs to be determined, where the kth
element of p. is the power required by UE k in the cth cluster. Moreover, we have
Te = [Te1, Te2, ,TQWCHT, where 7. = N?WE" + Ncc}lip + I. ;. To elaborate, N*Ven
stands for the AWGN having a variance of 02, while Nf},ip and I, denote the clip-

ping distortion having a variance of aghp k> and the ICI of UE k in the cth cluster,

respectively.

4.3.2 Problem Formulation

To provide flexibility, a number of | M| modulation-modes are available for UEs, which
is held in the modulation-mode set M. To elaborate a little further, for the mth
modulation-mode in the set M, a specific square QAM scheme having the constella-
tion size of 22 is employed. Given a specific target BER, the minimum SINR ~,,

required for the mth modulation-mode is derived from [140]:

_2(2%m —1)[ . _; (m2™BER) ]
VYm = —3 [erfc om 1 . (4.2)
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Taking into account the aforementioned clipping-distortions, the power required by UE

k in the cth cluster, assigned with the mth modulation-mode, is represented as:

Pc,kym = r}/mn(o-zwgn + Uglip,c,k + Ic7k)’ (43)
where we have [129]:
0= i g = e
[QQwottom) = QAiop)l* Gpo™ T G 3 (Gelf,
nENn
¢ (4.4)
1
Tew = 2 D [Hilfen P
N it nen;

Note that the variance of clipping-distortion ¢ and the attenuation factor Gpc can
be obtained for both the ACO-OFDM and the DCO-OFDM according to Eqgs. (2.7),
(2.9), (2.15) and (2.16). In addition, Gp represents the bandwidth utilization factor,

where in DCO-OFDM it approximates to 1, while in ACO-OFDM is 0.5. Moreover,

2
clip,c,k

shows the clipping distortion for UE k in the cth cluster. Finally, I.; denotes the ICI
for the UE k arriving from all other cells except for the current cell. Note that P

max

o2 = NyB is the AWGN noise, where Nj is the power spectral density, and o

awgn

represents the maximum transmit power allowance, assuming that the ICI power always

remains under its maximum level.

By observing (4.3), it implies that once the modulation-mode assignment is settled
for the UEs, their required power can be determined. However, due to the transmit
power constraint of each AP, the modulation-mode assignment, in turn, is affected by
the power. This interdependent relationship between the modulation-mode assignment
and the power allocation makes our maximization problem complicated. Furthermore,
global optimization in a joint multi-cluster fashion would result in an excessive com-
plexity. By contrast, our maximization may be independently implemented within each
efficiently-constructed cluster, since the UC-clusters are beneficially constructed based
on the centre-dynamic UC-clustering strategy proposed in Chapter 2. Rather than
greedily supporting all the UEs within each cell, the number of served UEs is dynam-
ically selected, purely relying on the principle of sum-throughput maximization. Here,
we define the served UEs as the UEs that can successfully receive information from their
associated APs, ensuring both the backhaul constraint and the transmit power cons-
triant. Based on these, the sum-throughput maximization strategy is invoked within
each cluster for dynamically determining the number of served UEs, associated with
the adaptive modulation-mode assignment as well as power allocation, hence pursuing

system level sum-throughput maximization. Mathematically, the maximization problem
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of the cth cluster is formulated as:

IKe| M|
e > D rekmTekm (4.5a)
k=1m=1
s.t. Tepm € {0,1}, Vke K., Vm € M; (4.5b)
M|
D wekm € {01}, VkeKs (4.5¢)
m=1
K| M|
Z Z Te,kymZek,m < RBH; (45(31)
k=1m=1
IKe| |M] )
Z Z P,k mTek,m [Gc] (n,k) < Prtnxax7 Vn € Nc. (456)
k=1m=1

We have r. 1, to denote the rate attained by UE £ in the cth cluster, relying on the
modulation-mode m € M. Note that, if DCO-OFDM is considered, the achievable rate
is confined to ¢k m = g log,(22™) = mB, where g is the information carrying band-
width due to the Hermitian symmetry. When ACO-OFDM is employed, the achievable
rate is further halved. Furthermore, the binary index x. ., represents modulation-mode

decision of UE k:

1, if mth mode is assigned to UE k € .,
xc’k,m = (46)
0, if mth mode is not assigned to UE k € IC..

We aim to obtain the feasible modulation-mode assignment M7 of the cth cluster. Since
the binary index ., is in the objective function (4.5a) and in the constraints (4.5b)
- (4.5e), the resultant maximization problem is therefore a mixed combinational non-

convex problem.

4.4 Dynamic Resource Allocation for UC-VLC

To elaborate, constraint (4.5¢) is imposed to indicate that each UE can be assigned a
specific modulation-mode or in fact a no-transmission-mode due to the constraints (4.5d)
and (4.5e), which represent the backhual rate and the transmit power constraints for
each AP. Note that if the value of Zml Zck,m for a specific UE k turns out to be zero, a
no-transmission-mode is assigned to UE k during the current time-slot. Furthermore, it
can be found from the constraint (4.5e) that to ensure the exploitation of the maximum
power allowance for every AP in the cth cluster, the modulation-mode decision of UE k

is related not only to the channel conditions of itself, but also to the channel qualities
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and modulation-modes of the other UEs in the same cluster. Hence, the resultant multi-
user-dependent maximization problem becomes prohibitively complex. Since not only
the number of served UE is time-variant, but also their modulation-mode assignment

across the entire cluster, which is further coupled with the power allocation strategy.

For tractability, the original problem (4.5) is divided into two sub-problems and solved
step-by-step. The step one S1 mainly deals with the modulation-mode assignment and
power allocation consecutively for each UE under maximum sum-throughput principle,
by taking into account that only one specific AP’s power is restricted at a time. Then,
step two S2 aims to find a global solution ensuring that all APs in the cell simultaneously
satisfy the constraints (4.5d) and (4.5e). To this end, the maximized sum-throughput
associated with the globally implementable modulation-mode assignment and power

allocation strategy under the practical considerations is obtained within each cluster.

Theorem 4.1. The solution obtained by successively solving S1 and S2 is equivalent to

the globally optimal solution of the original problem (4.5).

Proof. Please see Appendix 4.7.1. O

4.4.1 Step One S1: Limited-Power Scenario for Single AP
We first formulate the problem of S1 for a specific power-restricted AP (i.e. AP n) in

the cth cluster. Then we propose a heuristic dynamic-programming-based algorithm for

maximizing the single-AP-power-limited sum-throughput.

4.4.1.1 Problem Formulation for S1

Mathematically, the sub-problem of S1 is formulated as:

[KCel |M|
Hﬁfljgcz Z Te,kmZTekm (473)
k=1m=1
s.t. epm € 40,1}, Vk e Ky, Vm € M; (4.7b)
M|
> wekm €{0,1}, Yk e K (4.7¢)
m=1
[Kel |M| )
Z Z DPe,kmTek,m [Gc] (n,k) < Pgax, (47d)
k=1m=1

where (4.7d) indicates only AP n is under power constraint, whilst the power restriction

of other APs and the backhaul rate constraint (4.5d) are neglected in step S1. Compared
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Capacity-limited
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| choose an item for class 1 | choose an item for class 2 | choose an item for class O
profit 1 profit2 || profit3 profit N profit 1 profit2 || profit3 profit N profit 1 profit2 || profit3 profit N
weight 1 || weight 2 | | weight 3 weight V| | weight 1 || weight 2 || weight 3 weight N weight 1 || weight 2 || weight 3 weight N

(a) Diagram of the multi-choice knapsack problem

Transmit-power-limited
AP 7 in the cth cluster
|

(| o) — .. —fuE]

choose a modulation-mode for UE 1 choose a modulation-mode for UE 2 choose a modulation-mode for UE X/
rate 0 rate 1 rate 2 rate || rate 0 rate 1 rate 2 rate || rate 0 rate 1 rate 2 rate |7/ |
power 0 || power 1 || power 2 powerl || | power 0 || power 1 || power2 power|#/ | power 0 || power 1 || power2 powerl/ |

(b) Diagram of the problem in S1
Figure 4.4: The diagram of the both the multi-choice knapsack problem and

our problem in step S1.

power
. efficient

28 aml |

rate-1 rate-2 rate-3 power-1 power-2 power-3 power
allowance

@) (b) ©

Figure 4.5: An example of our multi-choice knapsack problem. (a) shows the
rate set of three modulation-mode, which are available to be assigned to each
UE; (b) gives the set of required power levels corresponding to the modulation-
modes and our maximum transmit power allowance; (¢) depicts three possible
modulation-mode and power allocation assignments.

to the original problem, the complexity of S1 is determined by a (|| x 1)-element
channel matrix, rather than by a (|KCc| x |[V;|)-element one. Hence the computational

complexity is tremendously reduced.

We find that the problem of S1 is similar to a multi-choice knapsack problem. As

shown in Fig. 4.4, for each UE (class) associated with a specific modulation-mode
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(item) m, it has an achievable rate (profit) rc i, and power consumption (weight) pe i m.-
S1 aims to determine the specific modulation-mode for each UE, so that we arrive at
the maximized sum-throughput (sum profit), obeying the maximum power constraint
(capacity) of AP (knapsack) n. It is worth mentioning that the choice of modulation-
mode also includes the no-transmission-mode, enabling the system to selectively support
UEs, with reference to “mode 0” in Fig. 4.4(b). Since the capacity is limited for a
knapsack, as shown in Fig. 4.4(a), class i is considered for assigning an item if and
only if there is still some capacity remaining after including class 1 to ¢ — 1 in the
knapsack. Similarly, in our problem S1, UE k is taken into account for assigning a
specific modulation-mode when there are still some power and backhaul rate remaining
after supporting UE 1 to k — 1 by AP n.

Let us elaborate a little further. For example, a specific cluster contains four UEs,
where each UE can either select one of three possible modes or no-transmission-mode,
guaranteeing the corresponding sum power consumption dose not exceed the transmit
power constraint. As shown in Fig. 4.5(c)-I, although all the four UEs are assigned
by a specific modulation-mode, their total required power exceeds the maximum power
allowance. By the contrast, Fig. 4.5(c)-IT and (c)-III satisfy the power constraint, whilst
three out of four UEs are supported by a given AP. Furthermore, compared to Fig.
4.5(c)-11, the modulation-mode assignment provided in Fig. 4.5(c)-III is more desirable,
because it requires less power to attain the same sum-throughput. Therefore, there are
numerous feasible solutions for S1, especially when a dynamically fluctuating number of
served UEs is considered. To obtain the suitable modulation-mode assignment and power
allocation in the single-AP limited-power scenario, a heuristic dynamic-programming-
based algorithm is invoked, which has the inherent advantage of solving S1 with the aid

of a recursive process.

4.4.1.2 Principle of UE-Recursion

According to the dynamic programming philosophy, the strategy of maximization relies
on considering the UEs one-by-one. Explicitly, at each stage, the sum-throughput of
all the UEs considered is obtained as the sum of the current UE’s throughput and the
sum-throughput of all the previously considered UEs, whilst ensuring the fulfilment
of the power constraint. We term this process as UE-recursion. Within each UE-
recursion stage, there are UE-end modulation-layer iterations and AP-end power-layer
iterations, which benefits to dynamically adjusting the modulation-mode combinations
for the UEs considered under transmit power constraint. Note that we may tighten the

power constraint to a lower value than the value of P . provided that this does not

ax?

lead to a reduction of the sum-throughput. To elaborate, we discretize the value of P

into J levels, where the tightened power constraint is then confined to be one of the
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Kth UE-recursion of AP n

Previously considered UEs Current considered UE
i=1 | j=2| | j=1
UE 1 m:_,H m,Z,H mi'v,\_l j=1 j=2 j=1
1 2 J
modulation-mode decision matrix UE2 | my | mi, cee e — UEK | my Mk M.k
inputted by the (K-1)th UE-recursion . . . . . (to be decided at the Kth UE-recursion)
UE k-1 mAI—uH "Iffl.l(fl S R

l obtained modulation-mode decision
matrix at the Kth UE-recursion

ji=1 1| j=2 oo i=J
UE 1 mI].A' mlz.[( oo n‘ll{K
UE?2 mi,\ m;k mfk
R output to the (K+1)th UE-recursion
1 2 J
UE k-1| Mk | Mok | o= | Mok
UEk | my, m; m{h

Figure 4.6: A diagram of the Kth UE-recursion and the relationship between
it and the (K — 1)th and the (K + 1)th UE-recursion, where miHK denotes the
modulation-mode decided for UE k at the Kth UE-recursion when the power
of AP n is restricted by pi*.

levels expressed as:
{p;X:jPrElXax/J:j:172>"'7*]}' (48)

Without loss of generality, we define the Kth UE-recursion as that of finding the maxi-
mum sum-throughput of all the previously considered (K —1) UEs and the kth considered
UE, which is randomly selected, for all the J power constraint levels. The relationship
between the Kth UE-recursion and the (K — 1)th and the (K + 1)th UE-recursion is
provided in Fig. 4.6. In this manner, S1 can then be deemed to be successfully solved,

when K approaches |IC.|.

4.4.1.3 Dynamic-Programming-Based Algorithm

Before implementing the proposed algorithm, we consider a hypothetical scenario with

no UE served in the nth cluster as initialization:
Tc,n,O(p;X) = 07 Pc,0,m = 07 [Hc] (0,n) = 07 (VC, Vn,Vj,Vm), (4'9)

which indicates the throughput achieved by the virtual UE in any cluster is always zero,

when served by any AP under any arbitrary power constraint. Its power consumption
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and channel gain are set to zero for any arbitrary modulation-mode, regardless of which

AP it is connected to.

Let us now detail the dynamic-programming-based algorithm. At the Kth UE-
recursion, when the transmit power of AP n is restricted by p}x, we first check whether
the maximum excess power of pi* — (p.x,1)"™ is non-negative or not by randomly picking
a UE in the set K. as the kth considered UE. Even if this UE is assigned the lowest-
throughput-modulation-mode (m = 1), the excess power is still negative, there is no
feasible solution for AP n supporting a total of K UEs under the power constraint p}x.

Therefore, we have:
Ton i (pS) = =00, for pi* — (pnk1)™ <0, (4.10)

where Tt . K(pgx) represents the maximum sum-throughput upon supporting a total of

K UEs, when the transmit power of AP n is restricted to p}x.

Otherwise, search all the legitimate modulation-modes for the kth considered UE,
whilst ensuring a positive excess transmit power of p}x — (pe.km)™. This part of power
is used for supporting a number of (K — 1) UEs, as represented by Tc7n7K_1(Lp;~X —
(Pee,m)'™]), which is one of the maximized results during the (K — 1)th UE-recursion.
By doing so, the maximum value of Tt K(p;-") can be acquired by the following recursive

formula:

Tc,n,K(p;‘X) = mn%x {Tc,n,Kfl(lp;‘X - <pc,k,m>tXJ) +Tc,k,m : p;'X - <pc,k,m>tx > 0, m c M}

(4.11)
Here we employ (pekm)™ to express [GC]%n,k)pc’k’m. It may happen that the result
of p;'X - <pc,k:,m
operation of |e]| is invoked to obtain a round value corresponding to the nearest lower

Y™ is not equal to any of the power constraint levels, hence the floor-
level. This recursive formula is assisted by previous UE-recursion, guaranteeing that
the total required transmit power dose not exceed p}x. The associated modulation-mode
of the kth UE considered is selected from one of the legitimate modulation-modes and
the corresponding counterparts for all the previously considered UEs are collected from
one of the results during the last-stage recursion. The Kth UE-recursion is realized
by iteratively increasing the power constraint level from pf{* to pf}‘, where the flowchart
of the Kth UE-recursion process is displayed in Fig. 4.7. When all UEs in set U,
have been considered, problem S1 is successfully solved, having the AP-n-power-limited
sum throughput set 7., € RUKeIXT) a9 Ten = {TC,mK(p;X) i =12,---,J, K =

1,2, ]ICC|}. The general expression of this dynamic-programming-based process is
formulated in (4.12).
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[K th Recursion Start}

Yes

No x> Yes

Ten,x (PS*) = —00 Ten .k (PS*) = Eq. (4.11)

| |

Figure 4.7: The flow diagram of the dynamic-programming-based UE-recursion
for the kth UE.

—00, for p}x — (Pnp1)™<0,1<j<J 1<K<|K;
Tc,n,K(p;‘X) = mn%X {Tc,n,K—l(Lpg'x - <pc,k,m>tXJ) + Tekym * p;‘X - <pc,k,m>tx > 07 me M}7
for pi* — (per,1)™ >0, 1 <j < J, 1<K <[
(4.12)

4.4.2 Step Two 52: Limited-Power-and-Backhaul Scenario for Multi-
ple APs

In this section, we aim for maximizing both the power-limited and the backhaul-rate-

limited sum-throughput for all the APs in the cell from the results in S1 in conjunction
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with an appropriate modulation-mode assignment and power allocation strategy.

4.4.2.1 Objective and Problem Formulation for 52

Upon completing a total of |K.| UE-recursions for AP n, the results associated with
the maximum sum-throughput set 7., are the candidate modulation-mode assignment
and the power allocation strategies, which are stored in the sets M., x € RE )
and Pen.x € RS where K € {1,2,---,|K|}. Note that each column of the sets,
expressed as [Mc,m K} () and [Pc,n, K] ()’ respectively, provides a potential modulation-
mode assignment and power allocation assignment for K UEs. By collecting the results

of T, for all the APs of the cth cluster, the resultant sum-throughput set is given by:
Te={Ton: n=12- NI}, (4.13)

along with the obtained candidate modulation-mode assignment set as:
Me={Menx s K =12, ], n=1,2,,IN;]}, (4.14)

and the power allocation set as

e = {Ponic s K=1,2 K, n =12, IN;]}. (4.15)
Based on the results of S1, the aim of S2 is to select one of the solutions from the
sets M, and P, so that the corresponding maximum sum throughput in 7. is realized

for all the APs in the

cluster, but also observing the maximum backhaul rate constraint RBH. Therefore, §2

not only by observing the maximum transmit power limit P

can be mathematically formulated as:

max {7:}, (4.16a)
n,9,
K
st Y [Menx] g, < B (4.16b)
k=1
tx
<[7Dc,n7K] (:,j)> < Prox Lic =1 (4.16¢)

where 1jic_ |« represents an all-one vector having a size of (\ICC| X 1).

4.4.2.2 Limited-Power-and-Backhaul Throughput Maximization Process

Specifically, there are three stages invoked for multi-AP-power-and-backhaul-limited

maximization algorithm in S2:
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1. Set the sum throughput values in 7. exceeding the maximum tolerance backhaul
rate RBH to —oco, which guarantees that the rest of the values in the set 7. obey
constraint (4.16b).

2. Find the values of {n,j, K}! maximizing the updated set 7. as: {n*,j*,K*} =

arg max T.. By doing so, the maximum sum throughput is achieved when the AP
n?]?

n* serving K* number of UEs under the power constraint p;if. The set 7. is then
updated by setting the value of T, = g« (p;’i) to —oo. Accordingly, the candidate

power allocation strategy is extracted from [730771*7 K*] ()"

3. If [Pc’n*, K*] (4%) satisfies the constraint (4.16c), which means that by employing
this power allocation strategy, all APs in the set N, can transmit by satisfying both
the backhaul-limit and the power-limit to a total of K* UEs simultaneously. The
maximization for the cth cluster is finished by allocating the transmit power to
each AP based on <[Pc7n*7 K*] (:’j*)>tx and assigning the modulation-modes for the
served UEs according to [/\/lcn K] G5 Otherwise, repeat the same procedure
from Stage 2) until all APs satisfy both the maximum backhaul rate constraint

and the maximum transmit power constraint.

If there is no legitimate result after completing the above three stages, the whole cell
has to be abandoned in the current time slot, since one or possibly several APs cannot
afford transmission due to the excessive power or rate required. However, this limitation
can be circumvented by appropriately designing the size of UC-cells and by dynamically
enabling/disabling the UEs.

4.4.3 Solutions

To this end, the globally maximized sum-throughput T ,« x+ (ps’f) for the cth cluster is
fulfilled. Correspondingly, the appropriate modulation-mode assignment strategy M is
based on [Mcm*, K*] () for K* UEs and the feasible power allocation strategy relies on
<[Pc7n*,K*](;’j*)>tX for |N.| APs supported in the cth cluster. In a nutshell, by solving S1
and S2 successively, we have obtained the solution for the original problem (4.5) under a
pair of constraints. Then, by aggregating all the solutions obtained in a total of |C| UC-
clusters, we have completed both the modulation-mode assignment and power allocation
for the UEs and the APs in the system, while achieving the maximum sum-throughput

under practical considerations.

"When choosing the maximum sum throughput in set 7, the priority order of the three variables
are: K > j > n. For example, if Tt n,x (p§) = T, ik (P}7), regardless of the values of n,n’, j, j', higher
priority will be given to Te,n,x (p§) when K > K’ for the sake of reducing the UE outage. Furthermore,
if Ten,x(py*) = Tc’ngK(p;’f), where we have pf* < p;’f, a higher priority will be given to T n k (p}),
regardless of the value of n and n’, with the aim of energy conservation.
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4.4.4 Complexity Analysis

It is conceptually plausible that the optimal modulation assignment and power alloca-
tion can be found by exhaustive search. Upon considering a specific UC-cluster (i.e.
the cth cluster) as an example, in this |K.|-UE |M|-modulation-mode cluster, there
are a total of (JM| + 1)Xel modulation-mode assignments, bearing in mind that some
of the UEs may not be served. The corresponding search complexity is on the order
of O((|M| + 1)|Kcl). In our proposed algorithm, the complexity of S1 relying on the
dynamic-programming-based algorithm using twin-layer iterations is (’)(J |MHICCD for
each AP, and the complexity of 82 associated with the multi-AP-power-and-backhaul-
limited sum throughput maximization algorithm is (’)(J |J\fc\) Hence the computational
complexity of the proposed algorithm is significantly lower than that of the exhaustive
search, since the former is increased polynomially, while the latter exponentially. Fur-
thermore, the convergence of our proposed algorithm is also characterized. Recall that
the proposed algorithm requires us to discretize the power constraint PtX_ into J levels,
which may result in a difference between the results obtained by our algorithm and the
optimum one. To characterize the convergence, a small indoor UC-VLC network is con-
sidered due to its low complexity. Figure 4.8 shows that upon increasing J, the result

obtained by our algorithm approaches to the optimum one, thus it is convergent.

140

*
*
*

Sum-Throughput (Mbits/s)

5 .
70 —results by exhaustive search 1
—*—results obtaned by our algorithm

60 1 1 1 1 1 1 1 1
2 4 6 8 10 12 14 16 18 20

power level

Figure 4.8: Convergence demonstration of our proposed algorithm in a 3x3x3
m? indoor room, where a total of two APs located on (0.75,1.5,2.5) and on
(2.25,1.5,2.5) to support two UEs. The available modulation-mode are 4-QAM,
16-QAM and 64-QAM, associated with ACO-OFDM scheme. The results are
averaged over 100 independent UE distributions.
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I-1. Environment-related Parameters
room size 15x15x3 m?
AP height 2.5m
number of APs || 8x8
LED array per AP 60x 60
UE height 0.85 m
number of UEs |K| (changed in Fig. 4.10, 4.14 - 4.17, 4.20, 4.21) 25

I-2. VLC Channel-related Parameters
semi-angle at half-illumination ¢y 60°
gain of optical filter g,(1)) 1
gain of optical concentrator go. (1) 1
physical area for a PD receiver S 1 cm?
reflection efficiency p 0.75
field-of-view Wp,y (changed in Fig. 4.9, 4.18, 4.19) 85¢

I-3. UC-Cells Construction-related Parameters

UE distance threshold d,, (changed in Fig. 4.22 - 4.24) 2.5 m
AP distance threshold d, 3m

I-4. Physical-layer-related Parameters
target BER 107°
modulation bandwidth B 50 MHz
AWGN power spectral density Ny 10722 A% /Hz
DC bias in ACO-OFDM P55 (changed in Fig. 4.17) 1 mW/LED
DC bias in DCO-OFDM P,s (changed in Fig. 4.16) 10 mW/LED
limited linear power range [P, Pp] [1mW, 30mW]

I-5. Dynamic-programming-related Parameters

transmit power constraint P 10 W/AP
backhaul constraint RBH (changed in Fig. 4.22 - 4.24) 100 - 800 Mbits/s
number of power limit levels J 20

Table 4.1: List of Parameters in Chapter 4

4.5 Performance Results

This section provides our numerical simulations for characterising the modulation-mode-
dependent throughput of the UC-VLC system under practical constraints. Specifically,
we consider BPSK, 4-QAM, 16-QAM, 64-QAM and 256-QAM modulation-modes for
adaptive modulation-mode assignment. Note that our results are averaged over hundreds

independent UE distributions. All simulation parameters are summarised in Table 4.1.

4.5.1 Effect of Positioning Errors

When constructing the UC-clusters, the position information for UEs is required, as
we discussed in Chapter 2. Primarily, we compare the achievable throughput both
with and without perfect positioning. To elaborate, Fig. 4.9 shows that the average
throughput, as a function of FoV, achieved by ACO/DCO-OFDM transmission scheme,
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is similar for both positioning techniques. Here we define the average throughput as
the modulation-mode-dependent throughput per served UE. Note that in the imperfect
positioning scenario, the positioning error is set up to 10 cm, which can be realized by
most of the indoor positioning techniques [13]. Furthermore, the outage performance
associated with imperfect positioning is close to the one achieved by perfect position-
ing. Note that the outage probability is defined as the probability that the achieved
throughput of UEs is lower than a certain minimum acceptable value. To elaborate a
little further, the minimum acceptable value is confined to be 15 Mbits/s, below which
the UE is viewed as the outage UE. It is noteworthy that the outage UEs are consisted of
both the un-assigned UEs and un-served UEs, where the former results from anchoring
process, while the latter is decided by the dynamic resource allocation algorithm. The
same tendency is also observed in Fig. 4.10, where both the average throughput and
the outage probability are as a function of the UE densities. Moreover, the normalized
throughput and outage difference as a function of the maximum positioning error is

shown in the Fig. 4.11, which are defined as:

-— |TP -TP,
— P - OP
OP = ‘OOPO(i’ (4.18)

Note that TP and OP are the average throughputs associated with the outage probability
whilst relying on perfect positioning, while TP, and OP. are those associated with
imperfect positioning. This implies that the proposed system is capable of tolerating
realistic positioning errors. Therefore, in the following simulations, we rely on the perfect

positioning assumption to reduce the computational complexity of our investigations.

4.5.2 UC-VLC v.s. NC-VLC

The performance of VLC network highly depends on its topology due to the specific
propagation characteristics of visible light. Since the network association has a strong
relationship with the received signal to interference ratio, it is valuable to observe the
performance of our proposed UC-VLC for various UC-cluster sizes. As a benchmark,
the radical UFR strategy aided conventional NC-VLC system is employed, which has
already been introduced in Chapter 2. Since we consider not only the LoS path of the
VLC channel, but also the first reflected propagation path, the UEs located at the edge
or in the corner of the room tend to suffer from more grave interference than the Uks
located in the center area of the room. Therefore, the distribution of UEs has an influence
on the system’s performance. Furthermore, investigating the density of UEs is capable
of reflecting on the individual UE capacity within the system we constructed. In light of

these, we are interested in exploring the influence of UE density on our proposed system,
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Figure 4.9: Throughput (TP) and outage probability (OP) of the UC-VLC
network v.s. the FoV for both perfect and imperfect positioning, using the
parameters of Table 4.1.
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Figure 4.10: Throughput and outage probability of the UC-VLC network v.s.
the number of UEs for both perfect and imperfect positioning, using the pa-
rameters of Table 4.1.
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Figure 4.11: Normalized throughput and outage probability difference for vari-
ous positioning errors, using the parameters of Table 4.1.

since the location and density of UEs are vital in terms of the system’s robustness. Note
that for each simulation, a number of UEs are uniformly distributed in the room. To fully
explore all the locations, our results are averaged over hundreds of random independent
UE distributions. In addition, the value of FoV at the UE-end seriously impacts the
received signal/interference strength. For a smaller FoV, a given UE tends to receive
signal /interference from less APs, and vice versa. Therefore, we will consider a range
of FoV wvalues to investigate its impact on both the achievable throughput and on the

outage probability in the following sections.

4.5.2.1 Throughput Distribution

To begin with, let us have a glance at the distribution of the modulation-mode-dependent
throughput in both the UC/NC-VLC networks. As shown in Figs. 4.12 and 4.13, the
throughput distribution achieved by DCO-OFDM and ACO-OFDM is provided, respec-
tively. It demonstrates that, for both the transmission schemes, the proposed UC-VLC
system exhibits a better throughput performance, since the majority of UEs can achieve
a higher rate than the NC-VLC system. Moreover, we observe that the throughputs
achieved by DCO-OFDM in both the UC/NC-VLC systems are roughly twice that of
the scenario associated with ACO-OFDM, which confirms the theoretical analysis of

an ideal system operating without any practical impairments and constraints. These
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observations give us the general result that UC-VLC system supports a substantially
higher throughput than NC-VLC system.

1 T T T T

UC-VLC
= = = =NC-VLC

CDF

0 1 1 1 1
0 50 100 150 200

Throughput (Mbits/s)

Figure 4.12: Cumulative distribution function (CDF) of the modulation-mode-
dependent throughput distribution in DCO-OFDM aided UC/NC-VLC net-
work, using the parameters of Table 4.1.

4.5.2.2 Sum-Throughput Performance

In the indoor VLC system constructed, where a total of 8 x 8 APs are uniformly
distributed, it is able to simultaneously support a maximum of 64 UEs per time slot.
Therefore, Figs. 4.14 and 4.15 observes the total achievable throughput attained in
NC-VLC and UC-VLC associated with various sizes of UC-clusters as a function of the
number of UEs, in both the ACO/DCO-OFDM. As seen in Fig. 4.14, the NC-VLC
system arrives at its overall best performance when supporting around 30 UEs. Upon
further increasing the number of UEs, the sum-throughput of the NC-VLC exhibits an
obvious drop due to inefficient UE-AP association strategy. By contrast, the UC-cluster
aided UC-VLC system’s throughput is steadily increased with the number of UEs up
to a maximum, beyond which it exhibits a slight degradation. There are two reasons
behind this degradation. Firstly, given the high UE density, some UEs fail to find their
unique anchoring APs, which are termed as the un-assigned UEs. This situation leads
to an outage. Secondly, the associated UEs have to compete with each other during the

resource allocation, where some UEs may not be supported due to the limited resources,
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Figure 4.13: CDF of the modulation-mode-dependent throughput distribution
in ACO-OFDM aided UC/NC-VLC network, using the parameters of Table 4.1.
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Figure 4.14: Sum-throughput of the DCO-OFDM as a function of the number
of UEs, compared between the UC-VLC with various sized of UC-clusters and
NC-VLC, using the parameters of Table 4.1.
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Figure 4.15: Sum-throughput of the ACO-OFDM as a function of the number
of UEs, compared between the UC-VLC with various sized of UC-clusters and
NC-VLC, using the parameters of Table 4.1.

which are termed as the un-served UEs. Observe in Fig. 4.15 that our proposed UC-
VLC system relying on ACO-OFDM outperforms the NC-VLC system under practical

constraints, especially for dense UE populations.

Furthermore, we also observe from Figs. 4.14 and 4.15 that the larger the UC-clusters
employed, the higher the sum-throughput becomes, although the attained throughput
tends to become saturated upon increasing d,,. Although the VT aided multi- AP-multi-
UE regime improves the throughput, the larger UC-clusters tend to require more re-
sources (power and backhaul) for simultaneously supporting their target UEs. However,
the transmit power as well as the backhaul rate of our system are restricted. Therefore,
it is not always true that the larger d, becomes, the better the throughput. The best

choice of d, strongly relies on the specific topology of the network.

In addition, the influence of LED impairments on the UC-VLC system relying on the
ACO/DCO-OFDM transmission scheme is explored in Figs. 4.16 and 4.17 under various
UE densities. It can be seen from Eqgs. (2.7) and (2.9) of Chapter 2 that the clipping-
distortion strongly depends on the value of DC-bias, when the LED’s dynamic range is
fixed. Due to the particular characteristics of DCO-OFDM, typically a higher DC-bias
than that of ACO-OFDM is required. Therefore, we observe the clipping-distortion’s
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Figure 4.16: Influence of clipping-distortion on the sum-throughput of DCO-
OFDM as a function of the number of UEs, using the parameters of Table 4.1.
Note that the solid lines and dash lines represent the achievable sum-throughput
with and without LED impairment consideration, respectively.

influence on the sum-throughput for DC-bias values of Ppi,s = 5, 10, 15 mW for DCO-
OFDM, while Pyins = 1, 3, 5 mW for ACO-OFDM. Note that the power used for biasing

: tx
is reduced from PJ%..

Therefore, the higher the bias we have, the less the clipping-
distortion imposed, however, the less the power is available for data transmission. It can
be observed from Fig. 4.16 that the clipping-distortion has a more obvious impact on
denser UE distributions, which is justified as follows. Upon increasing the UE density,
more UEs tend to be supported within each cluster. Naturally, a higher transmit power
is required for simultaneously supporting the increased number of UEs within each UC-
cluster. However, due to the clipping-distortion and power constraint, the UEs tend to
select low-rate modulation-modes, if the cluster cannot provide sufficient power. To this
end, the sum-throughput under LED impairments suffers from a reduction compared to
that without LED impairments, when increasing the UE density. Moreover, the sum-
throughput is reduced more obviously upon increasing the value of Py;,s, since the higher
DC-bias requires more power. Note that the impact of P, on DCO-OFDM and ACO-
OFDM is different. It is more profound on DCO-OFDM owing to its power-inefficiency
nature. However, the scenario without LED impairment consideration is unrealistic,

since the LED impairments do exist and cannot be eliminated.
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Figure 4.17: Influence of clipping-distortion on the sum-throughput of ACO-
OFDM as a function of the number of UEs, using the parameters of Table 4.1.
Note that the solid lines and dash lines represent the achievable sum-throughput
with and without LED impairment consideration, respectively.

4.5.2.3 Effects of Various FoVs

The FoV is one of the most important parameters in VL.C, since it has a far-reaching
impact both on the channel gain and on the interference. Figure 4.18 compares the
modulation-mode-related average throughput of UC-VLC and NC-VLC relying on the
ACO/DCO-OFDM schemes for various FoV values. The first important point to note
is that the larger the FoV we have, the lower the average throughput becomes for both
UC/NC-VLC systems due to the increased ICI, regardless of the choice of the trans-
mission scheme. We also observe that the UC-cluster aided UC-VLC system exhibits
a consistently higher average throughput than the NC-VLC system for all FoV values,
which illustrates the superiority of the UC-VLC philosophy under practical concerns.
As expected, the benefit of UC-VLC is much more substantial at higher FoV values.
It shows that the NC-VLC system has poor resistance to ICI, which means that the
UC-VLC system relying on the multi-AP-multi-UE structure has better performance
than that of the single-AP-single-UE structure in NC-VLC, in the face of grave ICI.
Moreover, the dashed lines and dash-dot lines seen in Fig. 4.18 suggest that instead of
dynamically deciding upon the number of served UEs, the greedy strategy relying on

rate-fairness and hence aiming for serving all the UEs within each UC-cluster results
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in a throughput reduction. According to the greedy strategy, once the cluster cannot
afford to support all UEs, the whole cluster has to be dropped rather than reducing the
number of served UEs in our dynamic strategy. Therefore, it can be found from Fig.
4.18 that the throughput reduction is more serious under large FoV values, due to the

increased ICI.
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Figure 4.18: Modulation-mode-related throughput per served UE for both the
UC and NC-VLC networks supported by ACO/DCO-OFDM wv.s. the FoV val-

ues, using the parameters in Table 4.1.

Furthermore, the advantage of the UC-VLC system is also observed in terms of its
outage probability performance, which can be seen in Fig. 4.19. Explicitly, the UC-VLC
system has a substantially lower outage probability than the NC-VLC system for both
transmission schemes, regardless of the specific FoV. This is an explicit benefit of the
multi-AP-multi-UE structure, since the transmit power required is jointly supplied by
the APs. Furthermore, we also observe that the outage probability of our UC-VLC is
first decreased and then increased, upon increasing the value of FoV, where the best
performance is obtained when we have FoV around to 90°. For insufficient FoV, the
number of candidate anchoring APs for a given UE is limited, which may lead to facing
an increased number of un-assigned UEs. By contrast, a large value of FoV may result
in an increased number of un-served UEs. Furthermore, we observe that the outage
probability of the DCO-OFDM scheme is lower than that of the ACO-OFDM scheme
in the context of the NC-VLC system, which is due to the higher bandwidth efficiency
of DCO-OFDM. However, this trend is completely reversed in the UC-VLC system,
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Figure 4.19: Corresponding UE outage probability of Fig. 4.18 v.s. the FoV
values.

where the outage probability of the ACO-OFDM scheme is always lower than that of
the DCO-OFDM scheme. This suggests that the power efficiency of ACO-OFDM plays
a significant role in predetermining the system’s overall power limitation. Moreover, the
greedy strategy based UC-VLC experiences a higher outage probability, compared to
the one relying on dynamical decisions. As we have analysed above, the greedy strategy
intends to jointly support all clustered UEs, or to abandon all of them. This inevitably
leads to an increased outage probability upon increasing the value of FoV. Note that
this outage probability increase is much more serious for the DCO-OFDM scheme due

to its power-inefficient nature.

4.5.2.4 Effects of Various UE Densities

In this section, the influence of UE density is explored. To elaborate, Fig. 4.20 shows
the modulation-mode-related average throughput performance in both the UC and NC-
VLC systems as a function of the number of UEs |K|. By observing, it can be found
when the UE density is fairly low, for example || = 10, the UC-cluster aided UC-VLC
tends to degenerate into a single/multi-AP-single-UE network, hence the throughput
difference between the UC-VLC and the NC-VLC relying on the ACO/DCO-OFDM
schemes becomes modest. However, the average throughput in UC-VLC keeps nearly

stationary among various UE densities, where in NC-VLC system, an obvious drop is
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observed upon increasing the UE density. Therefore, it can be inferred that the UC-
VLC system is capable of operating in a higher UE-density scenario, than the NC-VLC
system. Furthermore, the average throughput reduction due to the greedy strategy
is more visible in a high UE density scenario. In order to serve all associated UEs
under the greedy strategy, it may allocate lower-order modulation-modes for UEs under

constraints, which leads to a service quality reduction.

Although the average throughput of the UC-VLC system remains near-constant as
a function of UE density, the Fig. 4.21 shows that the outage probability is gradually
increased in the higher UE-density scenarios. Having said that, it still remains substan-
tially lower than that of the NC-VLC system. This implies that the proposed UC-VLC
system is capable of maintaining a higher quality of service for the UEs both for the
DCO-OFDM and ACO-OFDM schemes even in dense user-scenarios. Again, the outage
probability in the greedy strategy based UC-VLC is substantially increased, compared
to the dynamic one. Since the simulations of Fig. 4.21 are conducted at a fixed FoV
value, the number of associated UE is the same in both the dynamical strategy and the
greedy strategy. Upon increasing the number of UEs, it may be too difficult to serve all
the associated UEs only by reducing their modulation-mode-order, hence leading to an
increased outage probability for the UEs. Therefore, our proposed dynamic UE-support
strategy achieves a much higher throughput, whilst supporting more UEs, regardless of
the FoV and of the UE density.

4.5.3 Effect of Backhaul Rate Constraint on UC-VLC

In the single-AP-single-UE network, the backhaul rate constraint becomes redundant
for NC-VLC systems. Therefore, in this section, we focus our attention on the effect of

backhaul rate constraints in the proposed UC-VLC system.

To explore, the effect of the backhaul rate constraint RBH on the sum-throughput
of the UC-VLC system with DCO-OFDM and ACO-OFDM are provided in Figs. 4.22
and 4.23, respectively. As shown in the two figures, the backhaul rate constrained sum-
throughput is presented as a function of the UC-cluster size. Compared to the ideal
backhaul scenario (dash line), which represents that the sum-throughput achieved with
infinite sufficient backhaul rate constraint, we find that the sum-throughput of various
UC-cluster sizes is reduced, regardless of whether DCO-OFDM or ACO-OFDM is used.
Furthermore, the more the rigid backhaul rate constraint, the higher the throughput
reduction becomes. We also observe that the achievable sum-throughput relying on
larger UC-clusters tends to be more seriously limited by the backhaul rate constraint.
This is because the APs in a larger UC-cluster have to carry higher downlink traffic.
These trends are also true for the ACO-OFDM scheme, as shown in the Fig. 4.23, albeit
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Figure 4.22: Influence of the backhaul rate constraint RPY on the sum-
throughput in the UC-VLC network relying on DCO-OFDM scheme for various
UC-cluster sizes, using the parameters in Table 4.1.
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Figure 4.23: Influence of the backhaul rate constraint RPH on the sum-
throughput in the UC-VLC network relying on ACO-OFDM scheme for various
UC-cluster sizes, using the parameters in Table 4.1.
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Figure 4.24: UE outage probability as a function of the backhaul rate constraint
RBH for our UC-VLC system at various UC-Cell sizes, using the parameters of
Table 4.1.

the backhaul limitation of ACO-OFDM is not as grave as that of the DCO-OFDM

scheme due to its lower sum-throughput.

Let us now investigate the impact of backhaul rate constraint on both the DCO-
OFDM and the ACO-OFDM schemes in terms of outage probability, as shown in Fig.
4.24. By observing, the outage probability of all the UC-cluster size control parameter
d, is reduced upon increasing the backhaul rate constraint, which can be observed for
both the DCO-OFDM and ACO-OFDM schemes. Furthermore, Fig. 4.24 shows that
the UC-VLC system relying on larger UC-clusters experiences a lower outage probability,
under having ideal backhaul constraint. This is because for larger control parameters
dy, the number of UC-clusters supporting the UE population is reduced as a benefit of
the reduced ICI. Notably, d,, = 4 m results in an increased outage probability, when the
backhaul limitation is stringent, because to meet the stringent backhaul constraint, the
system will eventually shrink the cluster size and hence will serve fewer UEs per UC

clusters.
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4.6 Chapter Conclusion

In this chapter, the modulation-mode-related throughput was maximized in our UC-
VLC system relying on the proposed dynamic resource allocation strategy. Explicitly,
the practical concerns peculiar to the UC-VLC system were discussed in Section 4.2.
Upon taking into account these practical concerns, our constrained maximization prob-
lem was formulated in Section 4.3. To handle the multi-user-dependent maximization
problem, the original problem was divided into two steps, where we proved that it is
optimum by successively solving those two steps. In Section 4.4, we found that the RA
of UC-VLC can be modelled by the multi-choice knapsack problem, thus a dynamic-
programming-based resource allocation strategy was proposed. Upon relying on this
strategy, the modulation-mode assignment for UEs and the power allocation for APs
were jointly decided, where the decision concerning the number of served UEs was also
dynamically configure according to the communication environment. Compared to the
adaptive modulation assignment using exhaustive search, the calculation complexity was
significantly reduced, where the convergence of our proposed strategy was demonstrated
in Fig. 4.8.

As for the numerical results, we first demonstrated that the proposed system is
capable of readily tolerating positioning errors upto 10cm, as shown in Figs. 4.9 -
4.11, which can be achieved by most of the indoor positioning techniques, including our
proposed hybrid positioning of Chapter 3. The UFR aided NC-VLC was used as our
benchmarker. As seen in Figs. 4.12 and 4.13, the UEs are encouraged to achieve much
higher throughput in UC-VLC, where the same resource allocation strategy is invoked.
To elaborate, we investigated the maximized sum-throughput, when supporting various
number of UEs both with and without clipping-distortion, which were characterized in
Figs. 4.14 - 4.17. As a Benefit of UC-clustering, the UC-VLC enjoys a multi-UE gain
in terms of its sum-throughput, where the size of UC-clusters influences the multi-UE
gain. In the realistic clipping-distortion scenario, the power of DC-bias intended for
clipping-distortion-elimination has to be jointly considered with the power allocated for
transmission under our power constraint. The superiority of UC-VLC is also reflected
in terms of its average throughput as well as its outage probability, for various FoV
values and UE densities, as seen in Figs. 4.18 - 4.21. Additionally, the backhaul rate
constraint was taken into account and it was contrasted to the ideal backhaul scenario,
as demonstrated in Figs. 4.22 - 4.24. By carefully designing the size of UC-clusters, the
impairments on throughput and outage probability due to the strict backhaul restriction

can be readily relaxed.
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4.7 Appendix: Proof of Theorem 4.1

The method of contradiction is adopted to prove Theorem 4.1. The detailed derivation

is provided in the following.

We assume that the globally optimal modulation-mode assignment of the original
problem is Mg. Its elements represent the modulation-mode decision of each specific
UE. Accordingly, the globally optimal sum throughput can be obtained by fT(M;),
where f7(-) is the throughput function and fT(/\/lg) satisfies the backhaul constraint.
The globally optimal power allocation strategy P; can also be obtained, where each
element satisfies our transmit power constraint. We assume that the modulation-mode
assignment obtained by successively solving S1 and S2 is M, which is associated with

the achievable sum throughput f7 (M) and the power allocation strategy Pz.

To prove Theorem 4.1, we assume fT(./\/lg) > fT(M}), which means that the pro-
posed algorithm cannot obtain the global optimum solution. Upon comparing constraint
(4.5e) to (4.7d), it can be found that the power constraint is only applied to a specific
AP at a time in S1, not to all the APs indicated in the original problem. Furthermore,
the backhaul constraint in S1 can be viewed as infinity. The problem formulation of S1

is then be rephrased as:

IKe| |M]
HX/%XZ Z Te,kymZekm (4193)
k=1m=1
s.t. Zepm € {0,1},  VEk € K., Ym € M; (4.19Db)
|M|
> werm €{0,1}, ke K (4.19¢)
m=1
IKe| |M] )
Z Z Pe,kmTek,m [Gc] (n,k) < Prtnxax7 (419d)
k=1m=1
IKe| |M]
Z Z Te,komTekm < +o00. (4196)
k=1m=1

Hence compare to the original problem, both the backhaul constraint and the power
constraint in S1 are more relaxed than that in the original problem. According to our
assumption, the power allocation strategy Py satisfying the constraints (4.5d) and (4.5e)
should also satisfy the constraints (4.19¢) and (4.19d). It means that the modulation-
mode assignment MG associated with the power strategy Py is also one of the solutions
of §1. When moving to 82, it aims to pick one of the solutions obtained in S1 under the

sum throughput maximization principle so that all the APs fulfil their power constraint

*

as well as the backhaul constraint. However, the result of §2 is M,

which represents
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JEME) < fT(MZ) that is in contrast to our assumption. Therefore we may conclude

that our proposed algorithm is capable of finding the global optimum.






—

Chapter

S

Multiple Access Design

LACO-OFDM
AP —— 7Z—— UE
\L require
New Clustering Strategy

Multiple Access Design
/—%
Active UEs OMA Vs, NOMA

Limited Power Suppl;
Active Layers PPy

Adaptive Modulation
for Active Layers
Transmit Power

Resource Higher Sum-Throughput Constraints

Allocation Lower Outage Probability Limited Backhaul

Guaranteed Individual Service

! I
| Chapter 4 [ Chapter 7
|
1&?2(?52;;1 i (é:luas[t) :rel;; Dynamic Resource M Cltlilalp t:r S : Conclusions and
: ultiple Access
i Allocation D ! Future Works
,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,, 1
< User-Centric VLC Network
I~
Chapter 3 %
Indoor 9
Positioning Chapter 6
Power-Line-
Fed VLC

5.1

Figure 5.1: Block diagram of Chapter 5.

Introduction

Given the limited power-efficiency of DCO-OFDM and the modest bandwidth-efficiency
of ACO-OFDM, our quest in this chapter is to investigate a more advanced transmission
scheme for improving the overall system-level design of our UC-VLC system. LACO-
OFDM [19] is one of the most efficient VLC transmission techniques, which exhibits

substantial flexibility, because the number of active layers may be conveniently adapted

115
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among the different UEs. Similarly, the modulation-mode of each active layer may also
be different. Therefore, in this chapter, we investigate LACO-OFDM in our UC-VLC
system. As indicated in [10], the merged-cell construction assisted by TPC techniques
is capable of supporting a high throughput, as shown in Chapter 4. However, since the
demodulation of the LACO-OFDM is carried out in a layer-by-layer manner, TPC cannot
be readily invoked in LACO-OFDM for multi-user transmission. Therefore, a radical
paradigm shift and a new system architecture is required for our LACO-OFDM aided
VLC network, where dynamic resource allocation is proposed for exploiting the flexibility
of LACO-OFDM at the system-level. In order to handle the severe ICI encountered by
VLC systems when relying on densely-deployed APs, we propose a hybrid NOMA/OMA

scheme for enhancing the performance with the aid of dynamic resource allocation.

The remainder of this chapter is organized as follows. Section 5.2 reviews the back-
ground of LACO-OFDM and demonstrates that the previously proposed UC-clustering
is not applicable. In Section 5.3, we propose an overlapped clustering strategy for the
sake of intrinsically amalgamating LACO-OFDM with our VLC system, which is based
on a directed bipartite graph. In Section 5.4, the conventional NOMA scheme is intro-
duced first and then a hybrid NOMA /OMA scheme is proposed for reducing the outage
probability in the face of ICI. To attain the maximum sum-throughput, a two-tier re-
source allocation strategy is proposed in Section 5.5, which is capable of allocating a
different number of active layers and different modulation-modes for the different lay-
ers. The simulation results of Section 5.6 characterize the achievable performance of our
proposed hybrid MA schemes. Finally, this chapter is concluded in Section 5.7, which

is then followed by the chapter’s summary in Section 5.8.

5.2 Review of LACO-OFDM

Although the ACO-OFDM and DCO-OFDM constitute a pair of widely employed mod-
ulation schemes in VLC, they have their own limitations. According to [16], explicitly,
ACO-OFDM utilizes only half the subcarriers for transmission, hence resulting in a data
rate loss. By contrast, a DC bias is required by DCO-OFDM to generate positive sig-
nals, which wastes precious power [15]. Therefore, more advanced transmission schemes
have been proposed, such as LACO-OFDM, which has drawn substantial research atten-
tion due to its power- and bandwidth-efficiency. Specifically, it improves the traditional
ACO-OFDM by actively employing more subcarriers in a layer-based manner, hence
attaining a higher transmission rate than ACO-OFDM, despite requiring a lower trans-
mit power than DCO-OFDM. Furthermore, it provides a beneficial design flexibility by
dynamically determining the number of active layers, and striking a trade-off among

complexity, power efficiency and throughput.
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Figure 5.2: Schematic of LACO-OFDM relying on N subcarriers, where the
superscript (e)* is the conjugate operator to guarantee the reality of the signal.

To expound a little further, Fig. 5.2 demonstrates the operation of LACO-OFDM.
A block of N frequency-domain samples is represented by X = [Xo,Xl, e X N—1]
and the OFDM source symbol is denoted by S = [Sp, S1,- -, Sny—1], which is the result
of the appropriately mapped source bit stream according to the specific modulation
scheme chosen, such as M-QAM. It can be observed that the first layer of LACO-OFDM
operates exactly as the conventional ACO-OFDM having N subcarriers, as seen in Fig.
5.2, which can only accommodate N/4 symbols and leaving N/2 unused subcarriers
denoted as [Xg, X2, X4, -+, Xn_2]. Note that following the IFFT-based modulation in
order to obtain a real-valued positive signal, the first layer’s signal is then asymmetrically
clipped at zero in the time-domain, where the clipping-distortion manifests itself in
the frequency-domain by contaminating the previously unused even-indexed subcarriers,
resulting in undesired ILI. To efficiently exploit the entire OFDM bandwidth, the unused
subcarriers of the first layer can now be filled by ACO-OFDM again in the second layer as
seen in Fig. 5.2, yielding N/8 more transmitted symbols, but bearing in mind that these
subcarriers were also contaminated by the clipping-distortion generated by the first layer.
Following the IFFT-based modulation in the second layer, clipping the resultant time-
domain signal also generates new clipping-distortion, which affects the higher layers.
The remaining layers obey the same philosophy of populating the unused subcarriers,
resulting in efficient spectrum utilization, where the clipping-distortion generated by
one layer will contaminate the symbols of higher layers. Upon increasing the number of
layers, more subcarriers are utilized for data transmission, hence leading to an increased
data rate. After zero-clipping the time-domain signals |s;| of the Ith active layer are
superimposed on each other, which are then transmitted through the VLC channel. For
a more detailed graphical portrayal of the entire LACO-OFDM process, please refer to
[21].

Before introducing the receiver of LACO-OFDM, we first analyse the power con-
sumption of the LACO-OFDM. According to [141], the relationship between the power
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Figure 5.3: Block diagram of the LACO-OFDM receiver.

and variance of the Ith layer is given by:

p=E[|s]*] = %l (5.1)

The mean and variance of the time-domain signal |s;| can be expressed as [21]:

Ells]] = \/%T; (5.2)

D[] = E [lse)”] - B [ls)) = 5~ o?. (5.3)

Since the signal |s;| of the different layers [ = 1,--- , L are independent of each other,

the co-variance between any two of them is zero. Hence the mean and the variance of
the superposed signal zj = Zlel | s;| becomes:

L

Elzz] =Y E[ls]] =Y —& (5.4)
L lZ; ! ;m
L
D[wL]:ZD[leJ]:ZWQ;laZZ. (5.5)
=1 =1

By further combining (5.1), (5.4) and (5.5), the relationship between the power of a
total of L layers and the [th layer in LACO-OFDM can be expressed as:

PL=E[27] =D[zy) + E? [zy]

m—1 L 1 L ’
- } : 2 2 :
= o; + (o
L P oog ( l> (5.6)
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which implies that the total power of all L layers is not equal to the sum of the power

of each layer.

At the receiver shown in Fig. 5.3, the received signal rp, is detected in a layer-by-layer
manner. As we discussed above, the first layer has no clipping-distortion contamination,
i.e. it is free from ILI. Therefore, it can be directly detected exactly as in ACO-OFDM,
yielding the frequency-domain detected bits Si. Since the clipping-distortion generated
by the first layer is imposed on all the even-indexed subcarriers, ILI decontamination
has to be carried out before detecting the second layer. Fortunately, the estimated
time-domain signal §; of the first layer can be locally re-generated with the aid of
5’1, where the frequency-domain clipping-distortion can also be estimated by the fast-
Fourier-transform (FFT) of §; after zero clipping, as seen in Fig. 5.3. By subtracting the
re-generated clipping-distortion I, from the received signal eliminates the ILI imposed
by the first layer, hence the transmitted bits carried by the second layer can be perfectly
detected. The estimated bits Sy of the second layer may be invoked for re-generating
the clipping-distortion imposed on the higher-order layers, using the same procedure as
mentioned above. By using the iterative procedure of Fig. 5.3, the ILI-free information
transmitted by all L layers can be detected layer-by-layer. However, as expected, any
estimation error lead to residual interference, which corrupts the re-generation process.
As a consequence, the residual ILI accumulates, when we move to higher layers. Hence,

the higher layers tend to suffer a worse transmission environment.

Compared to the conventional ACO-OFDM, the LACO-OFDM associated with L
layers is hence capable of transmitting > ILZQ N /21 more source symbols without adding
a DC bias. As a further benefit, the flexibility of the VLC system can be significantly
improved by invoking LACO-OFDM. For example, the number of active layers may be
varied across the UEs, where for each active layer, the choice of modulation-mode may
also be different. Therefore, we amalgamate the advanced LACO-OFDM with our UC-
VLC system for attaining an improved performance. As the UC-clustering results in the
multi-AP-multi-UE structure, TPC may be employed for eliminating the MUI, which
poses a challenge when conceiving LACO-OFDM with our current UC-VLC system. To
elaborate a little further, an important feature of LACO-OFDM is that the detection
quality of higher layers relies on the signal re-generation quality of the lower layers.
The problem is that by employing TPC, the transmit signal of each layer contains the
information of not only a single but of several UEs. Since detection is carried out
separately by each individual UE, unfortunately the clipping-distortion cannot be re-
generated locally. Therefore, a paradigm shift from our current UC-VLC system is
required in order to fully explore the flexibility of LACO-OFDM at the system-level

design.
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5.3 Network Association

By considering LACO-OFDM, a new network association design has to be conceived,
because additionally the deployment of AP in VLC tends to be more dense than that
of the RF. Owing to the densification of APs, a given UE may be in the vicinity of
multiple APs. Although the channel gain offers a straightforward mean of determining
the topology, the UE-AP association purely relying on it would remain inefficient. This
is because the UEs located at the corner or edge of the room are more likely to receive
strong reflections from the walls [121]. However, it is not beneficial to associate a UE
with an AP providing strong reflections if their Euclidean distance is high. As a further
parameter, the transmission distance may also be considered. Inspired by [142], the
association between a pair of distinct entities, such as the APs and UEs, allows us to
invoke bipartite graph theory. In order to fully explore the coverage overlap of APs, an

overlapped clustering strategy based on graph-theory is proposed in this section.

5.3.1 Overlapped Clustering

In order to carry out the association relying on the channel conditions and on the
propagation distance, based on graph theory, we aim to build a directed bipartite graph,
Gasso = (Vasso, Easso), where the vertex set is given by Vasso = K UN. Note that the UE
set K and the AP set A are two distinct classes and no edges are expected within each
class. The edge set Ensso = Enmeo T N Enseo P accommodates the intersection of the set,
Ensso P holding edges spanning from the UE-end to the AP-end and the set, Enso 7,
containing edges emerging from the AP-end to the UE-end. To complete this directed

bipartite graph G,ss0, We conceive three stages detailed as follows.

AP 1 AP?2 AP 3 AP 4 AP S5 AP 6 AP 7 AP 8

UE 1 UE 2 UE 3 UE 4 UE S5 UE 6

Figure 5.4: An example of the UE-end channel-strength-guaranteed matching
(directed edges are represented by solid arrows).

(a) Channel-Gain-Guaranteed Matching: In this stage, the preference of association
is based on the channel gain. If the aggregated channel gain hy, between AP n
and UE k is larger than a pre-defined quality threshold Hyy,, an edge e, is built

with a direction from UE-end to AP-end. Otherwise, no edge between them at
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Figure 5.5: An example of the AP-end transmission-distance-restricted match-
ing (directed edges are given by hollow arrows).

AP 1 AP 2 AP3 AP 4 AP 5 AP 6 AP 7 AP 8

UE 1 UE 2 UE3 UE 4 UES UE 6

Figure 5.6: The constructed clusters based on the proposed overlapped cluster-
ing.

this stage. Each UE in IC fully explores all potential APs and the resultant edges

are held in Exsso ¥, which is expressed as:

Easo P = A{eront hin > Huw, VE €K, ¥ne N} (5.7)
This UE-end matching is exemplified in a 6-UEs-8-APs scenario shown in the Fig.

5.4, where all directed edges in Exso F are denoted by solid arrows.

distance restriction as a complementary matching metric. Explicitly, for a given
AP n, an edge ep.,, will be constructed with a direction emerging from AP n to
UE k, if the Euclidean distance between them is below the pre-defined distance
threshold Dyy,,. Each AP searches through the set of all the potential UEs and the

edges generated in this stage are held in the set Exgo ¥ as:

& = {epen: Dyn < Dy, VneN, VkeK}. (5.8)
This AP-end matching is displayed in Fig. 5.5, where the directed edges in £, P

are given by hollow arrow tips.

(c) Confirmation: After the above two stages, the topology ends up with four dif-
ferent types of associations: unidirectional connection from UE-end to AP-end,

unidirectional connection from AP-end to UE-end, bidirectional connection and

Transmission-Distance-Restricted Matching: In this stage, we conceive a transmission-
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no connection. By satisfying both the channel gain and transmission distance cri-
teria, we confirm the association between the APs and UEs, provided that they

are connected bidirectionally, as depicted in Fig. 5.6.

The association graph Gasso contributes to our overlapping clusters, where a given AP
may have more than one target UE, while a given UE may be associated with multiple
APs, ending up with a many-to-many matching solution. As shown in Fig. 5.6, a total
of seven clusters are constructed for the example, where each cluster consists of an AP
and its associated UEs. Note that since no associated UEs are found for AP 6, hence

this AP switches to a “sleep” mode for energy saving.

5.3.2 Complexity Analysis

We assume that the number of candidate APs providing adequate links for UE k at
Stage (a) is Q and the number of candidate UEs located within the maximum tolerance
distance from AP n at Stage (b) is K. For the first two stages, the complexity order
is given by (’)(Z'k’i'l Qk) and O(Zlﬁ'l Kn), respectively. During the last stage, we
have to check the possible connections in the second stage for each possible association
between the two players paired in the first stage. This implies an extra complexity
order of ZZC:|1 (Qk Zli\ﬁl Kn). Thus, the total complexity of our proposed overlapping

clustering strategy amounts to:

K| VI K| VI
0<2Qk+ZKn+Z(QkZKn)>, (5.9)
k=1 n=1 k=1 n=1

which corresponds to a polynomial order. As a benchmark, we compare it to the optimal
clustering solution based on the exhaustive search. Since it is a many-to-many matching
problem, for a given AP n, there are ZQO (lf |) possible UE association combinations.

For a total of |N/| APs, the computational complexity order of the exhaustive search is

=)

This shows that the optimal association problem scales exponentially with the number of

given by:
K]

O<<Z

7=0

APs, which becomes excessive in VLC since the value of || is normally high. Therefore,
the proposed overlapped clustering is capable of spectacularly reducing the computation

complexity.
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5.4 Hybrid Multiple Access Design

Efficiently organizing the multi-user access for each constructed cluster is a challenging
problem in the ultra-dense VLC network. The most straightforward arrangement is
OMA, relying on TDMA or FDMA. In TDMA, the APs offer access to their associated
UEs in orthogonal time-slots, whilst FDMA allows the UEs to be multiplexed in the
frequency-domain, so that they can be supported simultaneously. However, OMA may
not work efficiently in VL.C, since the number of UEs supported by a given AP may be
high, while a transmission link between a given AP and its associated UE may also be
interfered by a number of other APs. Moreover, due to the dense deployment of APs
in VLC networks, a UE may be associated to more than one AP, and similarly, an AP
could be found by more than one UE. This bidirectional multi-association scenario makes
the network access management much more complex than that of conventional wireless
networks. Therefore, simply relying on conventional OMA techniques may be deemed
inefficient. As a parallel development, NOMA has drawn substantial research attention
[54-66]. In contrast to OMA techniques, NOMA allows multiple UEs to access the
network by multiplexing them in the power-domain, where SIC is applied at the receiver
side to separate the information of each individual UE [54]. It is clearly beneficial that
multiple UEs are capable of simultaneously using the same time- and spectral-slots.
In this manner, the performance of UEs near the attocell’s edge can be significantly
improved. Since in VLC the main limitation is the narrow modulation bandwidth of
LEDs, the NOMA concept can be invoked for enhancing the achievable throughput in
the downlink of VLC networks [55].

In this section, we will demonstrate that the emerging NOMA may be vulnerable
to ICI in the context of VLC relying on densely deployed APs, leading to an excessive
UE outage probability!. To overcome this problem, we design a hybrid NOMA/OMA
scheme for the sake of eliminating the ICI and improving the outage probability to attain

an increased sum-throughput in our VLC networks.

5.4.1 Conventional NOMA Scheme

Consider a specific cluster C., where AP n aims for supporting |K.| UEs?. We assume
that the maximum UE-load of each AP is fixed to A. Based on the NOMA principle,
K, = min(|XC,,|, A) number of UEs are supported at different levels of power. Note that
if we have |IC,| > A, the AP randomly selects one of the UE combinations based on
("3\”‘), leaving the rest of the UEs unsupported for the current time-slot. Without loss

"We define the UE’s outage probability in this chapter as the probability of having unsupported UEs,
which may occur due to various reasons, such as an inadequate individula rate.

2Note that the index of cluster is similar to the index of AP according to the association in this chapter,
we will use the subscript n to express both the AP and cluster index, for avoiding misunderstanding
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of generality, the selected UEs are sorted® based on their channels as |hy ,|? > |hon|? >
-+ > |hk, n|*. Therefore, the NOMA-based information &, transmitted to all K, UEs

using the superposition coding technique is expressed as:

K
Tpn = Z V Pn,ksn,kn (511)
k=1

where s, ;, conveys the desired signal of the kth UE transmitted by AP n in cluster C.
and its allocated power is P, ;. At the receiver side, the observation at the kth UE is:

Ynk = Tphppn + wp

Ky
2
= AV, Pn,khk,nsn,k + g \/ Pn,qhk,nsn,q + o” + In,k ) (512)
—_— — | ———
desired signal of kth UE atk noise and interference

Vv
intra-cell interference

where wy, j, represents the sum of both the AWGN and ICI. For the sake of decoding
its own signal, the kth UE has to decode and subtract the signal of other UEs having
a lower channel gain, based on SIC. By successfully removing part of the intra-cell
interference Zf:"k +1V Prghknsn,g, the kth UE then decodes its desired signal. As
a result, the residual intra-cell interference, namely Z’;;ll / Prnqhinsng, is treated as
noise. Therefore, the SINR of the kth UE becomes:
hinl? Pk
Tk = 35 hinl P, : (5.13)
Z |hk,n|2Pn,q + 0%+ In,k
q=1

The variance of AWGN noise is based on 02 = NyB, where Ny is the noise spectrum,
and B is the available bandwidth. The ICI imposed on the kth UE is given by:

V]

L= Y 1Y, (5.14)
f=1,f#n

which emanates from all other clusters, except for C,,. Explicitly, if there is no association
between a specific AP in cluster C; and the kth UE in cluster Cy,, the ICI arriving from
Cyis:

1YL = By 51 Prsas (5.15)

n,

where hy,)  is the channel gain between the kth UE in C,, and the AP in Cy, while

Ppax represents the maximum transmit power of Cy. Otherwise, if the kth UE is also

3To avoid misunderstanding, UE k has the same meaning as the kth UE after sorting process.
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associated with the AP in Cy, the ICI is given by:

I 2
Ind: - W‘hk(n)’f| Pma)m (516)
where 1 < G5 1) < |Kp| denotes the sorting order of the UE in Cy. Due to the NOMA
regime, only the residual intra-cell interference of the cluster Cy imposes the ICI to the
kth UE in C,, which implies that the overlapping nature of the proposed clustering
mitigates the ICI.

5.4.2 Hybrid NOMA/OMA Scheme

However, apart from the maximum UE-load limitation, the outage probability of the con-
ventional NOMA scheme may be further degraded, when additional practical constraints
are also taken into account, such as individual rate requirement, backhaul restrict and
transmit power limitation. Furthermore, the ICI becomes more severe in VLC because
of the dense deployment of APs, which further impairs the performance of conventional
NOMA. As a remedy, we therefore propose a hybrid NOMA/OMA scheme, which can
flexibly introduce both the OMA technique, such as FR and TDMA-based scheduling,
further combined with the conventional NOMA scheme. To elaborate a little further,
by employing the FR technique, the ICI can be readily controlled by relying on the
most appropriate selection of the reuse factor 7, while the TDMA-based scheduling is
capable of mitigating the UE’s outage probability by re-considering the UEs, which were

in outage or unselected due to the load limitation during the previous time slots.

5.4.2.1 Graph-Coloring Based Frequency-Resource Block Allocation

Again, to cope with the ICI, the classic FR technique may be invoked, where the entire
spectrum is partitioned into 7 frequency-resource blocks (FRBs) and allocated to each
cluster so that the ICI can be eliminated by ensuring that adjacent APs do not share the
same spectrum. We realize that the bandwidth partitioning inevitably imposes a sum-
throughput reduction. Hence, there is a trade-off between the achievable throughput
and the ICI-mitigation. To identify the best FR pattern, we propose a graph-coloring
based FRB allocation strategy, which is followed by graph building, sorting and coloring

stages.

We say that 2.y = 1 represents that two clusters C. and C; are overlapped, if their
associated UEs are partially or entirely duplicated, which is indicated by:

_ 1’ ZICE}C xczkxfzk > 07 5 17
cof — ( : )
0, 2 kek TekT sk = 0.
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Figure 5.7: Graph-coloring based FRB allocation example using 7 = 3, accord-
ing to the constructed clusters in Fig. 5.6.

The index of x.; = 1 indicates that UE k is associated with C., otherwise it is z. = 0.
Consider the association scenario of Fig. 5.6 as an example. A coloring graph, Geolor =
(Veolors Ecolor ), 18 aimed to be constructed, where Veolor is the vertex set containing all
the clusters and the edge set E.lor holding the relationship between any two vertices.
To elaborate, an edge is constructed between any two vertices if we have 2, ; = 1, as
indicated by the solid lines shown in Fig. 5.7. Additionally, when the ICI between the
non-overlapping clusters is higher than the threshold Iy, an edge is also added between
them, as indicated by the dashed lines in Fig. 5.7. To this end, the graph Ggor has
been built.

Vertex Degree Weighted
Degree
(%] 2 2
V9 5 4
U3 2 1.5
V4 4 3.5
Vs 3 3
Ve 0 0
vy 5 4.5
Us 3 2.5

Table 5.1: Degree and weighted degree of vertices in Fig. 5.7

At the sorting stage, we define that the degree deg(v,,) of the vertex n as the number
of edges it connects with, where the weighted degree deg(v,) takes into account the
weighting factors ws and wq for the solid edges and dashed edges, respectively. Let us
assume that we have wg = 1 and wyq = 0.5. Then, according to our definitions, both
the degrees and the weighted degrees of all vertices seen in Fig. 5.7 are summarized in
Table 5.1. However, purely relying on the degree is inefficient, because for example both
the vertex v and vy have the same degree of 5, whilst the weighted degree is vy = 4
and that of vy is 4.5. Therefore, the sorting takes into account both the degree and the
weighted degree, albeit a higher priority is assigned to the degree. Therefore, the sorting
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Algorithm 2 TDMA-based Scheduling

Input: The cluster C,, = {N,,,K,} and its channel matrix H,
Require: I: Scheduling

1: Initialisation: K& =0, g =0, |IC§79| = +00.

2: while K9 # K, & |KQ,| # 0 do

3: g=g-+1;
4: AP n in  cluster (, attempts to support a number of
{ min(|C,| — Zg;% Kg?e" A), g1, UEs in NOMA fashion;

The successfully served UEs at this iteration are held in set ICS),Q;
KO = KO UKD,
end while
L K =Ky \ KD, flag = g;
Require: II: Time-Resource Allocation
9: if |[K®, | # 0 then

o> @

n,flag
10: for g =1 — flag do
: g [Kn | ’
12: end for
13: else

14: forg=1—flag—1 do

K| \/cﬁ’lch%)
: = - 5 X 15
16: end for
17: end if

result of Fig. 5.7 is given by:

U7y 2> Vg 2> Vg 2> Vs 2> Vg > VU1 2> U3 > Vg. (5.18)

In the ensuing coloring stage, the first 7 vertices having the highest sorting order are
colored first, and the remaining vertices are then assigned by a random color, which is
different from that of their adjacent vertices. The coloring result of the example can be
found in Fig. 5.7, where the whole spectrum is partitioned into three FRBs. Note that
if 7 is not high enough, it may happen that two adjacent vertices are assigned by the
same FRB, yielding ICI.

5.4.2.2 TDMA-based Scheduling

If the FR factor 7 is insufficiently high, ICI still exists, leading to excessive outage
probability. The TDMA-based scheduling is therefore invoked within each cluster for
reducing the UE’s outage probability with the aid of time-domain iterations. To be
specific, it consists of two stages: round-robin scheduling and time-resource allocation,
which is presented in Algorithm 2. To proceed, let us first introduce some notations.
The sets K® and K2 are employed to hold the identity of the served UEs and of the
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unsupported UEs of cluster C,, respectively, where the set K® is updated in every
iteration. During the gth iteration, the supported UEs are saved in the active-UE group
K®,.

To start with, constrained by the maximum load limitation A, the AP in cluster C,
intends to randomly support K, ; = min(|K,,|, A) number of UEs following the conven-
tional NOMA principle. The successfully served UEs? are then held in lCn©71 as well as
in £O. Note that if we have |KC,| < A and ICSD,1 = Kp,, which means that the AP is able
to serve all its associated UEs at the same time-slot, then cluster C,, does not need the
scheduling process. Otherwise, when we arrive at K® = K,,, those unsupported UEs are
re-considered in the following iterations. The set K@ is expanded step-by-step, when
more UEs can be supported, until we reach K® = K,,. Note that if we end up with
lCn©79 = (), the scheduling process will be suspended and the remaining unsupported UEs

are classified as being in outage, since the AP cannot afford to support them.

For the time-resource allocation stage, we assume that the total time duration avail-
able for each cluster is T' and that each UE is assigned an equal amount of time resource
T/|Ky|. After completing the scheduling stage, if it arrives at ‘Kn®,ﬁag| # 0, which im-
plies that all UEs in K,, can be supported, then the time resource ¢, allocated to the

gth group is proportional to the number of its served UEs, which is given by:

_ K9,
Kl

tg x T. (5.19)

Otherwise, the time-resource of those unsupported UEs, which is amounted to T|K2 | /|y,
is proportionally re-allocated to each active UE group according to |IC,<?7g|. Hence, for

the gth group, the allocated time-resource is expressed as:

KDyl 171 KR, ]
tg = = 4+ ’ x T. (5.20)

Kal Il > ||

To this end, each scheduled UE in cluster C,, can find its group with respect to the

transmission time. The TDMA-based scheduling is summarized in Algorithm 2.

Remark 1. The computational complexity of Algorithm 2 is determined by the

number of iterations and the complexity at each iteration. Upon considering the worst

case, we have |IC§Q] =1, g =1,---,|K,|. Therefore, the complezity of the algorithm
IKCn |

can be approximated at most as O | Y kg + |ICp| |, where kg denotes the complexity of
g=1

the resource allocation strategy we will discuss later.

4Note that the decision of whether a given UE is served or not will be discussed in Section 5.5, which
implies that during every iteration, it may arrive at |IC§,9\ < Knyg.
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Upon introducing the TDMA-based scheduling, the number of served UEs may be
accelerated within each cluster by grouping the associated UEs of a given AP into active
orthogonal time-domain UE groups having different amounts of time resources. However,
the price of improving the outage probability is the reduction of sum-throughput due to
the time-resource partitioning. Furthermore, we observe that there are still situations,
where we have KO # IC,,, which is mainly due to the grave ICI. Therefore, both FR and
TDMA-based scheduling may be dynamically invoked in our LACO-OFDM aided VLC

system, depending on the communication environment.

5.5 Dynamic Resource Allocation for LACO-OFDM Based
UC-VLC

The decision as to whether to support a given UE or not is formulated in this section,
along with an efficient resource allocation strategy relying on the sum-throughput maxi-
mization principle. Explicitly, we focus our attention on the adaptive modulation-mode
assignment for each UE supported, as well as on the power allocation for each active
AP. Since the high-flexibility LACO-OFDM scheme is employed, this allows the UE to
select different numbers of active layers and also allows each active layer to be assigned
various modulation-modes. However, this inevitably increases the complexity. Note
that these decisions depend not only on the UE’s own received signal strength, but also
on that of the other UEs, hence leading to a complex multi-user-dependent and multi-
layer-dependent maximization problem. Furthermore, in practical UC-VLC networks,
the APs have a limited transmit power and limited backhaul-rate, which may be the
bottleneck of the system’s performance. In addition, it is important to guarantee a min-
imum rate for each UE in order to offer some degree of fairness. Hence, in this section,
this challenging sum-throughput maximization problem is formulated under practical
considerations and is then solved by our proposed two-tiers dynamic resource allocation

strategy.

5.5.1 Problem Formulation

Let us assume that the available modulation-modes are stored in the set M, where mode
m is a square QAM set with the constellation size of 22™. To fulfil the target BER, we
also assume each active layer has to meet the same target BER and thus the relationship
between the BER and the SINR fy?[;r;j’l required for the lth layer of UE k in cluster C,
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employing modulation-mode m is indicated as [140]:

[m]

3kl
2(22m — 1)

m_

BER = 2

gooT (5.21)

erfc

Recalling (5.13), the transmit power required by layer [ for the modulation-mode m of
UE k is:

ml 5 (5~
’Yn,k,lﬁl< Pn,j’hk,n
j=1

_ = : 5.22
! Tl (5.22)

2 +02 +In,k)

p’EZL}7
where §; = N;/N is the ratio of the number of active subcarriers in the [th layer to the

total number of subcarriers.

According to Eq. (5.6), the relationship between the UE’s total required power and
its power assigned to each active layer is not simply additive one. This is because the
higher layers only have half the number of subcarriers for carrying information compared
to the previous layers, where we have 8; = % 0B1—1, if the same modulation-mode is applied
to all layers. The power relationship of the different layers can be expressed as:

1 1
Pkl = 5Pnki-1= """ = 5Pkl (5.23)

When we assume that different modulation-modes are assigned to the various layers,

this power relationship is amended as follows:

[mea]

1 Gmp; [megod] 1 Gmpy [mgq]
pn,k,l _5' Kl mg—1] ) kg mp1 (5‘24)

Ppri1 = = 5= Ppras
n,k, 2[ 1 qu,l n,k,

Amy, 11

where ¢y, , denotes the number of bits per symbol, when the modulation-mode my,; is
employed for UE k at the [th layer. Recall from Eq. (5.6) that the power of UE k having

L layers along with various modulation-modes is given by:

Tl et Lo~ [\

- m m

Poy = T pn,kk,’ll + 7.‘_( § : pn,kk,’ll > : (5.25)
=1

=1

Equations (5.22) and (5.25) imply that the power required by UE k is related not only
to the modulation-mode assignment and to the power allocation of each layer itself,
but also affected by the residual intra-cell interference in the same cluster and the ICI
arriving from other clusters. When further considering the practical constraints, the
interdependence between the modulation-mode assignment and the power allocated to
each layer of each UE becomes prohibitively complicated. Mathematically, the maxi-

mization problem of the achievable sum-throughput is formulated for the cluster n as:
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Knl L M|
max > > ) e (5.26a)
P g=1 =1 m=1
M|
st Yyl ={0.1), o € {0,1}, VL vm: (5.26b)
L M|
2.2 7“%}?/53] = Rimin,  Vk; (5.26¢)
=1 m=1
Kal L M|
SN < R (5.26d)
k=1 l=1 m=1
=
Z Pn,k < Pmax~ (5266)
k=1

Notation r,[:}} represents the [th layer’s achievable throughput for UE k using modulation-

[m ]

mode m. The binary indicator Yr, 18 employed for determining the modulation-mode

assignment:

1, mode m is assigned to the Ith layer of UE k,

[m] _

Yt = (5.27)
0, mode m is not assigned to the /th layer of UE k.

Note that if we arrive at y,[:ﬂ = 0,Vm, the [th layer is not activated for UE k. Given

y,[:;] = 0,Vm,Vl, the UE k is not supported during the current time slot. The feasible
modulation-mode assignment and power allocation obtained for every layer of every UE

in cluster C, is held in the sets M, and P, respectively.

To elaborate, constraint (5.26b) indicates that the UEs are able to adaptively select
the layers for their transmission. For the sake of power efficiency, it is not necessary to
ensure that the Ith layer is utilized only if the (I — 1)st layer is activated. Constraint
(5.26¢) indicates the minimum transmission rate Ry, iy required by UE k, while (5.26d)
expresses that the total affordable transmission rate should not exceed the backhaul
allowance of Rpax. The transmit power constraint is presented in (5.26e), where the
total power required should not exceed the maximum transmit power Pp.x. It can be
concluded that the problem in (5.26) is an interdependent mixed binary integer non-

[m ]

convex problem. It involves both binary modulation-mode-related variables Y, and

[m ]

continuous power-allocation-related variables p, ;. In general, the problem is hard to
tackle by popular tools. In a nutshell, the task of our problem is to make decision
on the modulation-mode assignment for each layer of each UE, bearing in mind that
the no-transmission-mode is considered for each layer, so that the sum-throughput is

maximized, without having each UE’s rate less than its minimum rate requirement
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Knapsack
Profit Set Cost Set

a class 1
-% class 2 item 1:| profit 1| cost 1
—
§ | item 2:| profit 2| cost 2
2 . item 3:| profit 3| cost 3
R classi | -
@) . : : :

item N:| profit N| cost N

Goalﬁ

Select a specific item for each class of the
knapsack by class-recursive manner so
that the sun profit maximized without
exceeding the capacity of knapsack

Figure 5.8: The schematic diagram of the original multi-choice knapsack prob-
lem.

and the total rate of UEs to exceed the maximum rate constraint, at the same time
satisfying the transmit power constraint. For the sake of tractability, we transfer the
original problem to a two-tiers connected maximization problem, where the 1st-tier
focuses on the specific modulation-mode assignment for each layer of a given UE, while
the 2nd-tier deals with the power allocation for each associated UE to a given AP. To be
more specific, the Ist-tier takes into account the constraints (5.26¢) and (5.26d), which
aims for finding the potential rate-satisfied modulation-mode assignments for each layer
of each UE, while ignoring the power constraint. Feasible solutions of the 1st-tier will
then be further considered by the 2nd-tier, which aims for finding the power allocation
solutions for multiple UEs in a specific clusters. To this end, the sum-throughput is

maximized under the feasible modulation-mode assignment and power allocation.

5.5.2 1st-Tier Single-UE Modulation-Mode Assignment

Upon reviewing the multi-choice knapsack problem shown in Fig. 5.8, we find that the
1st-tier maximization problem can also be modelled by a multi-choice knapsack problem,
which is presented in Fig. 5.9. Specifically, the adaptive modulation-mode decision is
made for a given UE by considering the modulation-mode assignment of each layer of
the UE, while the rate requirement of the UE can be readily satisfied. Note that as a
special case of the multi-choice knapsack problem, both the profit and the cost estimated
at the lst-tier are restricted to the achievable rate, since at this tier we only consider

the rate-related constraints, while ignoring the power-related constraints. Due to the
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UE

layer 1
=
S layer 2
5
Q
2
5 layer /
]
2 :
—

layer L

Goalﬁ

Profit Set Cost Set

mode 0:| rate 0 | rate O

mode 1:| rate 1l | ratel

mode 2:| rate2 | rate?2
mode |M]|: | rate |M|| rate | M|

Decide the modulation-mode for each
layer of the UE by layer-recursive process
so that to obtain its maximum rate,
satisfying its rate-related constraint

Figure 5.9: The schematic diagram of 1st-tier problem, which is based on the
multi-choice knapsack problem. Note that, the profit and cost of mode 0 are
virtual, which means that the layer will not be assigned a specific modulation-
mode if mode 0 is decided for it, so that no profit contribution and no cost is

associated with this layer.

NP-hard nature of the knapsack problem, we invoke dynamic programming for solving

it in a layer-recursive manner, which implies that the modulation-mode decision of the

Ith layer is based on the modulation-mode assigned to the (I — 1)st layer [143].

5.5.2.1 Sub-Problem Formulation

To explore the modulation-mode assignment for a single UE k, the problem of guaran-

teeing the transmission-quality of UE k at the 1st-tier can be mathematically formulated
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as:
L M|
max > ey (5.28a)
P =1 m=1
|M|
s.t. Z ) € 0,13,y € {0,1}, Vi, ¥m; (5.28b)
L \M\
Z Z T][gn;]ykl > Rk,min; (528C)
=1 m=1
L M|
Z Z r,[:;]ykl < Rimax- (5.28d)
=1 m=1

Note that in contrast to Eq. (5.26e), here we apply the backhaul-rate constraint Ryax
to every individual UE for the convenience of the 1st-tier process and we will check
every AP’s backhaul-rate at a later stage. It can be found that the action of the 1st-
tier is focused on finding the potential modulation-mode assignment for each layer of
each individual UE. To elaborate, when every layer of UE k has been assigned a spe-
cific modulation-mode or the no-transmission-mode, its correspond rate can be evalu-
ated. The maximization process at the 1st-tier entails making a decision on the specific
modulation-mode assignment for each layer of UE k for the sake of achieving its maxi-

mum sum-throughput, whilst meeting the rate-related constraints of (5.28¢) and (5.28d).

5.5.2.2 Methodology

According to the principle of dynamic-programming, the modulation-modes assignment
are considered during each layer-specific recursion for the sake of dynamically adjusting
the best modulation-mode combination of both the current layer considered and of
the previous ones. To solve the problem of optimizing the 1lst-tier, we commence by
discretizing the maximum throughput allowance Ry,ax into J levels, while the maximum

rate constraint is then imposed on the J levels as follows:
{Rj:ijax/J: J=1-- 7J}' (5'29)

Accordingly, the task of the Ith layer-specific recursion is to obtain the maximized sum-
throughput of UE k by searching for the best modulation-mode combinations commenc-
ing from layer 1 to [, under all the J rate-constraint levels. Note that during the [th
layer-specific recursion, the modulation-mode assignment is divided into two parts, which
are the previously considered modulation-mode assignment for layer 1 to layer (I — 1)

and the currently considered modulation-mode assignment for layer [. This means that
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Ith layer-recursion for UE k&

Previously considered layers Current considered layer /
j=1] =2 - | j=1
Layer 1 m['} mﬁ] v m“] =11 j=2| « |j=1
) o . aglst Layer2 ] [2] [/] > Layer! ‘ mpy | om e | m)
modulation-mode decision matrix MA’_H\ ayer m, | My, | My, ! ’ ’
inputted by the (/-1)th layer-recursion . . . . . (to be decided at the /th layer-recursion)
01 [2] ]
Layer I-1| m,,_, | m; m,

l |
obtained modulation-mode decision
matrix Mi‘; at the /th layer-recursion

j=1 ] j=2 .es j=1
Layer 1 to st . .
st[1°] Ist[27] 1st.[J7]
Layer -1 m | mes
1 J
Layer / mﬁ], m;z_,] m{_,]
output to the (/+1)th layer-recursion
m;: 01y stl2) ey

kil ki

Figure 5.10: A diagram of the [th layer-specific recursion and the relationship
¥l

between it and the (I —1)st and the (I+ 1)st layer-recursion, where m;’; denotes
the modulation-mode decided for the /th layer under rate constraint R;. Note

that the modulation-mode assignment vector mis;’[j] for layer 1 to layer [ is
obtained for the UE £ at the lst-tier, under the rate constraint R;, where the

modulation-mode assignment decision at the Ith layer-recursion is held by the

matrix M ,1€Slt

the modulation-mode decision of the [th layer-recursion is based on the (I — 1)st layer-
specific recursion, as shown in Fig. 5.10. The problem of the 1st-tier is deemed to be

solved when we arrive at the Lth layer-specific recursion, in a layer-by-layer manner.

Explicitly, considering a specific rate constraint R; during the /th layer-specific re-
cursion, the maximum achievable sum-throughput T}, ;(R;) of UE k is obtained with the

aid of the results of the (I — 1)st layer-recursion, which is:

Tia(Ry) = max { Ty (|7 = 7))+ )

(5.30)
s.t. Rj — 7“,[:;] >0, VYmeM,

where we invoke the floor-operator |e| to obtain a rounded value corresponding to the
nearest lower level of (Rj — 7',[:}}), since the value of (Rj — r,[:ll]> is not equal to any of
the rate constraint levels. After considering all available modulation-modes for the [th

layer, if we still cannot satisfy the condition in (5.30), we conclude that:
Tei(R;) =0, if R; —rl™ <0, ¥m e M, (5.31)

since no solution was found for UE £ to afford a total of [ layers under the constraint

R;. Therefore, the no-transmission-mode is assigned to the lth layer of UE k£ under the
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rate constraint ;. Otherwise, the legitimate modulation-mode of the /th layer of UE k
under the rate constraint I?; is stored and denoted by ij’]l. Hence, the modulation-mode
?lt,[j} for UE k at the 1st-tier having a total of [ layers under rate
constraint IZ; can be collected by combining mg’]l and its counterparts in the previously

. 1
assignment vector m,

considered (I — 1) layers, which are obtained from one of the combinations during the
(I — 1)st layer-specific recursion. We assume that the modulation-mode combinations
of the previous (I — 1) layers have already been held in the matrix M}ff 1 € RIC=1)xJ]

formulated as:

1 [ tst 1], st (2] dst,[J]
Mk?ltfl = mkfl—l? mk?lq A vmk?zq]
[1] (2] [J]
_ My o Mpo on Myy (5-32)
(1] (2] [J]
M1 M1 -0 Mg g

)

By solving (5.30), the modulation-mode decision of the Ith layer ij]l associated with

the decisions concerning the previous (I — 1) layers m,lgsf’_[i*] has been obtained. Note
that m,lﬁslt’_[{*] is selected from one column of the matrix M ,lcslt_l. The two parts together
meet the condition indicated in (5.30). The modulation-mode assignment m}:lt’[j Vof all

[ layers under the constraint R; is therefore expressed as:

i3 s, o)
st. Tri—1(Rj») > Ty (Ryr), Vi, 5" € {1,-- ,j}; (5.33)

mg]l
ey T Thim1(Ry) < Rj.

If we arrive at Ty ;(R;) = 0, the modulation-mode vector m,lflt’[j Vi assigned an all-zero

vector 0y q). The matrix M ,lﬁ can be fully constructed during the [th layer-specific
recursion upon increasing the rate constraint level for approaching R;. Note that the
layer-recursion based maximization of the 1st-tier as well as of the modulation-mode

assignment for UE k is summarized in Fig. 5.11.

5.5.2.3 Results Obtained at the 1st-Tier

When all L layers of UE k£ have been considered by obeying the aforementioned layer-
by-layer operation, the candidate sum-throughput set, 7, , for UE k as well as the
corresponding modulation-mode assignment set M,, ;. of the lst-tier problem are ob-
tained as:

Tos = {Tkvl(Rj) =1, Jl=1,-- L ke /cn}; (5.34)
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input the results of \|
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l

output the results to o
Ith Recursion End > oo
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Figure 5.11: The flow diagram of the dynamic-programming-based [th layer-
specific recursion.

Mo, {Mlst. I=1,--- L kelcn}. (5.35)

Due to the minimum rate Rj min required by UE k as shown in (5.28c), the items in
Tn i which are lower than Ry, iy have to be removed associated with the corresponding
modulation-modes in the set M,, ;.. The number of remaining throughput items satisfy-
ing the rate constraint for UE k is given by A, where we have Ay < (J x L). Therefore,
the set 7y, 1, is reassigned to ’7;fk holding the remaining throughput solutions of UE k in
the 1st-tier as:

Tok = { Tkt Tz > Thia (5.36)
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Cluster
UE 1 Profit Set Cost Set

g UE 2 scheme 0:| rate 0 | power 0
g scheme 1:| rate 1 | power 1
S
e | scheme 2:| rate2 | power 2
0 U]:E k
- :

UE | X, scheme A | rateA, | powerA,

Goalﬁ

Decide the modulation-mode scheme obtained
from 15%-tier for each UE in the current cluster
by UE-recursion so that the sum-throughput is
maximized, satisfying both the rate-related
constraint and the power-related constraint

Figure 5.12: The schematic diagram of the 2nd-tier problem, which is based on
the multi-choice knapsack problem. Note that, the profit and cost associated to
scheme 0 are virtual, which means that the UE will not be supported if scheme
0 is assigned to it, so that no profit contribution and no cost is associated with
this UE.

along with the updated modulation-mode scheme set as:

ok = M, o, e, A b (5.37)

Note that the variables Tf%’a s and m27k,5 represent the dth candidate throughput and
modulation-mode arrangement for UE k, respectively. Hence the modulation-mode as-
signment for UE k has been successfully explored, under the rate constraints considera-
tion. The 1st-tier is completed with k approaching to |KC,|, where the obtained results
’7;57 o f%k, Vk € KC,, are delivered to the following the 2nd-tier.

5.5.3 2nd-Tier Multi-UEs Power Allocation

As indicated in Fig. 5.12, the 2nd-tier can also be modelled as a multi-choice knapsack
problem, where a total of Ag schemes are obtained for UE k from the lst-tier. By
including the virtual scenario of scheme 0, some of the UEs considered may not be sup-
ported during the current time-slot, relying on the maximum sum-throughput principle.
Again, the dynamic-programming based allocation strategy is invoked in a UE-specific

recursion manner, where the resource allocation of the kth UE is based on the resources
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allocated to the (k — 1)st UE, working similar to the layer-specific recursion as shown
in Fig. 5.11.

5.5.3.1 Sub-Problem Formulation

For simplifying our notation, we assume that in cluster C,, a total of |[K,| < A UEs
are associated with AP n. In the proposed hybrid NOMA/OMA scheme, if we have
K® # K,, and ]Kgg\ = 0, the corresponding UEs will be re-scheduled in later iterations,
as indicated by Algorithm 2, whilst using the same maximization methodology. There-
fore, both the conventional NOMA and the proposed scheme are discussed jointly in the
following, where we focus our attention on the first iteration of the proposed scheme.
Armed with the results of the 1st-tier, the maximization problem of the 2nd-tier for

cluster C, is formulated as:

IKnl Ag

Jmax Z Z T, 5vn & (5.38a)

’Cn 7Mn77)n k 1 6 1

Ay
s.t. Zv € {0,1}: k € {0,1}, V6, Vk; (5.38b)
6=1
IKn]  Apg
( v n‘“k) Pk < Prax; (5.38¢)
k=1 4=1
IKnl Ag [ |
Trk: §Un Kk < RmaXa (5.38(21)
k=1 6=1
[61

where the binary indicator v,, . = 1 if UE k is supported using the dth modulation-mode

combination my, , 5 in the set /\/l otherwise, it is zero, as defined in the following:

n,k’

(6] { 1, UE k can be served using the 6th modulation-mode combination in M} ,:
Un,k = 7

0, UE k cannot be served using the §th modulation-mode combination in ./\/l; i
(5.39)
ol

O] i utilized to represent ( 5 il Uy, k)Pn’k, which quan-

For notational convenience, PT[L,’z
tifies the transmit power required for UE k, when the modulation-mode combination
m! ko is applied. Note that if we have Z Sl T[f ]k = 0, none of the modulation-mode
combinations is applied to UE k, hence UE k is in outage upon using the conventional
NOMA transmission scheme, but it will be re-considered in the proposed hybrid NO-
MA/OMA scheme. As a result, the actually served UEs associated with their most
appropriate modulation-mode assignment as well as the allocated power satisfying con-

straints (5.38c) and (5.38d) are held in the sets K, M,, and P,.
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5.5.3.2 Methodology

Closer scrutiny of the objective function formulated in (5.38a) shows that our 2nd-tier
maximization process is based on an individual AP, where for a specific AP n, it aims
for exploring the most appropriate modulation-mode assignment for the associated UEs
obtained during the 1st-tier process under the associated power constraint consideration.
Similarly, the maximization problem of the 2nd-tier can also be solved by invoking
dynamic-programming with aid of our UE-specific recursion. To be more specific, during
the kth UE-specific recursion, all the A, modulation-mode combinations of UE k are
considered for determining, whether UE k can or cannot be adequately served under
the relevant power constraint consideration, according to the result of the (k —1)st UE-
specific recursion. To proceed, we discretize the maximum transmit power constraint
Prax in (5.38¢) into I levels, so that the resultant maximum transmit power allowance
can be expressed as:

{pi = iPuax/T:i=1,2.- I}, (5.40)

Thus, the objective of the kth UE-specific recursion is to explore the maximum sum-
throughput for supporting a total of k UEs relying on our modulation-mode assignment
and power allocation for each of them under all the I power constraint levels. According
to Eq. (5.22) and (5.25), the required transmit power of UE k can be only determined if
the power of the preceeding UEs having a higher channel gain than UE k, have already
been found. Therefore, to ensure that the required sum-power of a total of k UEs
does not exceed a specific power constraint p; during the kth UE-specific recursion, the
sum-throughput S, 1(p;) of all k& UEs is attained based on the result of the (k — 1)st

UE-specific recursion as:

Sn.k(Pi) = max {Sn,k—1(19j) + sz,k,a}

7 (5.41)
st Y PYL w PO < e {1, i), o e {1, ALY,
where the vector Pg}k_l € RIE=DxU holds the power required for a total of (k— 1) UEs
under the maximum transmit power constraint p;, which is one of the results of the
(k — 1)st UE-specific recursion. Furthermore, ijl’z] i_l denotes the required transmit
power of UE k, whose modulation-mode assignment is decided by the m,, . 5, while the

[7]

intra-cell interference imposed is Prf 1"

Note that after attempting every possible combinations for UE k, if there is still no
feasible solution for AP n to afford all the £ UEs under the power constraint p; satisfying
(5.41), then we have S,, 1,(p;) = 0. Otherwise, the maximized sum-throughput is acquired
as Sy k(pi) = Spr—1(pi+) + T;’k 50" Correspondingly, to explore the modulation-mode

"k
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assignment and power allocation, we assume that the modulation-mode assignment re-

sult of the (k-1)st UE-recursion is already stored in M %"f_l as:

2nd 2nd,[1], _ 2nd,[2], ___2nd,[]]
M= {mn,k—w m e m (5.42)
where we have
2nd, 4] r r r
m_ = |m 5, I Nyt I : . 5.43
n,k—1 [ n,1,6807 2,600 n,k1,5,(j>l] (5.43)

The candidate combinations in M in,g_l containing the modulation-mode assignment for

each layer of each of the (k — 1) UEs considered satisfy both the individual rate and
power constraint. Accordingly, the power allocation result of the (k — 1)st UE-specific
recursion is contained by the matrix P, ;_; formulated as:

Ny (5.44)

n,k—1

Pn,k—l _ [P[nl,]k:—l; P[2]

nk—11 '

For the kth UE-specific recursion carried out under a specific power constraint p;, if

the legitimate modulation-mode combination m" 5 is obtained by solving (5.41), the
n

50
modulation-mode assignment for all £ UEs under the constraint p; is formulated as:

2nd,[z] 2nd,[i*] r
mn,k - mn,k—l ’ mn’k’dl(ci>
s.t. Sn,k—l(pi*) > Sn,k—l(pi')a VZ*a i' e {17 2, 71}7 (545)

G

- [6 )] -
ZPZ,k—l + P 5 -1 < i

After determining m’ 15 for UE k during the kth UE-specific recursion under the
T,R,0p
power limitation p;, the required transmit power of the £ UEs is collected as:

i i* (6
Pl =PIl Bl

n,k—1 7:—1 . (5.46)

In the same manner, the kth recursion is completed, when ¢ approaches I.

5.5.3.3 Solutions for the Original Problem

After considering all |IC,,| UEs in the cluster C,, following the aforementioned procedure,
we obtain the candidate sum-throughput set S, associated with the modulation-mode

assignment combination set M, and the power allocation strategy set P, for cluster C,
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as:
Sy = {sn,k(pi) C =1, .1, ke /cn}, (5.47a)
M, = {Mi?,;? ke ICn}, (5.47h)
Po={Pus: kek,}. (5.47c)

As a reminder, the specific values in S,, exceeding the backhaul-rate constraint Ry, in
(5.38d) have to be removed. The resultant sum-throughput values are therefore held in

the set Sﬁ&p as:

n,Xn

spr = {sp, o s } . (5.48)

Accordingly, the items failing to satisfy the backhaul-rate are also removed from the set
M, and P, respectively, ultimately resulting in the feasible modulation-mode assign-
ment set M} and the transmit power allocation set P). Therefore, the solutions we
obtained satisfy all the constraints of the original problem (5.26). Under the principle of
sum-throughput maximization, the solution Sff’?i is obtained from the set SEP associ-
ated with the €*th modulation-mode assignment obtained from M and the e*th power
allocation strategy suggested by P¥. It is worth mentioning that the sum-throughout
S;‘?i? is contributed to by |K®| number of UEs, which may be less than |C,|. Those
currently unsupported UEs will be re-considered according to Algorithm 2. Note
that after completing all the maximization processes for the current cluster, the sum-
throughput values obtained for each group are further combined with their associated
time duration ¢4, obtained based on Algorithm 2, to realize the achievable throughput

for the cluster within 7' duration.

5.5.4 Complexity Analysis

The optimal resource allocation can be found by the exhaustive search, which is on the
order of O ((]./\/l| + 1)L|’C|>. It is difficult to implement it in the UD-VLC due to the
large |KC|. By contrast, the complexity of the modulation-mode assignment during the
Ist-tier in our proposed strategy is O(JL|M]|) for each UE, and the complexity of the
power allocation for a number of K, ; UEs in the 2nd-tier is O (I Z,If:”’lg Ak>. There-
fore, the computational complexity of the proposed algorithm is significantly reduced to

polynomial-level than that of the optimal exhaustive search.

5.6 Performance Results

In this section, we characterize our proposed many-to-many association strategy in

comparison to a specific one-to-many association and demonstrate the superiority of
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I-1. Environment-related Parameters

room size

AP height

number of APs ||

LED array per AP

UE height

number of UEs |K]|

(changed in Fig. 5.13 - 5.18, 5.19, 5.20, 5.24 - 5.26)

15%x15%3 m?
2.5 m

8x8

60x60
0.85 m

25

I-2. VLC Channel-related Parameters

semi-angle at half-illumination ¢ /o

gain of optical filter g, (v))

gain of optical concentrator go.(1)

physical area for a PD receiver S

reflection efficiency p

field-of-view ¥,y (changed in Fig. 5.21, 5.22, 5.23)

60°

1

1

1 cm
0.75
85°

2

I-3. Physical-layer-related Parameters

target BER

modulation bandwidth B

AWGN power spectral density Ny

Maximum number of layers L in LACO-OFDM

107

50 MHz
10722 A%2/Hz
4

I-4. Network-construction-related Parameters

channel quality threshold Hyy,
transmission distance threshold Dy,

ICI threshold iy,

FR factor 7 (changed in Fig. 5.19 - 5.21)

1076
5m
1077
2

I-5. Resource-allocation-related Parameters

maximum load constraint A (changed in Fig. 5.27, 5.28)
transmit power constraint P ax

individual minimum rate requirement Ry, min

backhaul constraint R ax

number of rate limit levels J

number of power limit levels I

2 - 5 UE/AP /time-slot
10 W/AP

0-150 Mbits/s

1 Gbits/s

100

20

Table 5.2: List of Parameters in Chapter 5

the proposed hybrid NOMA/OMA schemes in comparison to the conventional TDMA

and NOMA arrangements. The modulation-mode-related sum-throughput is maximized

with the aid of the proposed dynamic resource allocation strategy, where each UE can

dynamically select upto four layers for LACO-OFDM. The modulation-modes available
in the set M for each layer are BPSK, 4-QAM, 16-QAM, 64-QAM and 256-QAM.

Our results are averaged over hundreds independent UE distributions. The rest of the

simulation-related parameters are summarized in Table 5.2.

5.6.1 Achievable Rate Distribution

Let us first consider the achievable rate of the UEs in a single distribution. Figure 5.13

shows the modulation-mode-related rates both in the context of conventional TDMA
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and of NOMA, while the achievable rate in the same UE distribution aided by our
proposed hybrid schemes are provided in Fig. 5.14. Note that the left sub-figure of
Fig. 5.14 is a special case of our proposed hybrid NOMA /OMA scheme, where a reuse
factor of 7 = 1 is applied, while the right sub-figure of it has 7 = 2. It can be found
from Fig. 5.13 that the conventional TDMA scheme has the lowest performance since
most of the UEs are in outage, while the achievable rates of those served UEs are quite
low. The conventional NOMA scheme provides much higher rate for its served UEs, as a
benefit of its improved spectral efficiency and time efficiency. However, its performance
is unsatisfactory when the UEs are close to each other. By observing the Fig. 5.14, the
proposed hybrid NOMA /TDMA scheme is capable of slightly increasing the number of
UEs supported. When the FR technique is adopted, the number of UEs supported is

significantly increased in conjunction with a more fair rate distribution.

TDMA NOMA
2 2
1.5 1.5
w 0
P K]
._6 =
s S
2 o)
CU ,—
@ 05 ° T 05 T &

Figure 5.13: Achievable rate distribution of a total of || = 40 UEs randomly
located in an indoor environment supported by our UC-VLC network using
TDMA (left) and NOMA (right) schemes under FoV = 100°, where the UEs in
outage are marked by solid circles.

To expound a little further, a more clear comparison of the four schemes is provided
in Figs. 5.15 - 5.18, associated with their individual UE rate and the averaged rate.
It can be found in Fig. 5.15 that the TDMA scheme fails in the face of the intense-
AP-intense-UE scenario. Upon comparing the Fig. 5.16 to Fig. 5.17, we find that
by invoking TDMA-based scheduling, the issue of high UE outage can be mitigated.
Therefore, the averaged rate is slightly increased accordingly. Upon employing the FR
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NOMA+TDMA FR NOMA+TDMA

Rate (Gbits/s)
Rate (Gbits/s)

Figure 5.14: Achievable rate of the same UE distribution as in Fig. 5.13 sup-
ported by our UC-VLC network using the hybrid NOMA /TDMA scheme (left)
and the FR aided hybrid NOMA/TDMA (right) schemes under FoV = 100°,
where the UEs in outage are marked by solid circles.

regime, the outage probability can be significantly reduced. As a benefit of the ICI
elimination, the averaged UE rate is improved, despite the bandwidth being partitioned
into two sub-bands. Next, we will investigate the performance of those four schemes

averaged over hundreds of UE location distributions.

5.6.2 Effects of FR Factor

The value of the reuse factor 7 has a profound impact on both the achievable through-
put as well as on ICI elimination. Based on the proposed graph-coloring aided FBR
allocation algorithm, we investigate the effect of various reuse factors 7 on the system’s
performance. In this section, we compare the FR aided NOMA schemes and the FR
aided hybrid NOMA/TDMA scheme, whilst using the conventional NOMA and the
hybrid NOMA/TDMA benchmarkers.

To be specific, Fig. 5.19 demonstrates the achievable sum-throughput for various FR
factors. By observing this figure, a high reuse factor closer to unity results in a low
sum-throughput in all the two schemes, while the sum-throughput attained by the FR
aided hybrid NOMA /TDMA scheme is higher than that of the FR aided NOMA scheme
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for the different FR factors. However, we found that by partitioning the bandwidth
into, for example two blocks, the achievable sum-throughput is not reduced to half of
the conventional NOMA or of the hybrid NOMA /TDMA scheme. This implies that by
invoking the technique of FR, the ICI can be mitigated. Furthermore, we draw attention
to an observation concerning the outage probability of various FR factors, as shown in
Fig. 5.20. Explicitly, a high reuse factor has a low UE outage as a benefit of its reduced
ICI, albeit at a reduced sum-throughput. We also found that the outage improvement
is reduced upon increasing the FR factor 7. By invoking TDMA-based scheduling,
the time-slot is divided into groups, but as we mentioned above, the sum-throughput
attained by the hybrid NOMA/TDMA remains consistently higher than that of the
NOMA. This is because the TDMA-based scheduling is capable of reducing the UE’s
outage probability, which facilitates a better performance for the hybrid NOMA /TDMA

scheme.
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Figure 5.21: Effects of various FR factor on the sum-throughput and the out-
age probability based on the hybrid NOMA/TDMA scheme, compared under
different FoV values.

Moreover, as shown in Fig. 5.21, we observe that for a moderate FoV value (say
Upoy = 85%), further increasing the FR factor results in a substantial sum-throughput
reduction, even though the improvement of the UE outage is not so prominent. Since
the ICI is not so strong, it is futile to employ a high reuse factor. By contrast, when the

system suffers from serious ICI due to large FoV value (say ¥g,v = 110°), moderately
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increasing the FR factor strikes a trade-off between a high sum-throughput and a low

outage probability.

5.6.3 Effects of FoV

Let us now investigate the effects of various FoVs on the performance of our UC-VLC
network, where the FR factor of 7 = 3 is adopted. Observe in Fig. 5.22(a) that
the sum-throughput of TDMA is continuously reduced upon increasing the FoV, hence
TDMA almost completely fails in a high FoV value scenario. The sum-throughput
achieved by the conventional NOMA scheme is initially slightly increased, but then
sharply decays upon further increasing the value of FoV. It is interested to notify that
with purely relying on the TDMA scheduling and without invoking the FR technique, the
realized sum-throughput of the hybrid NOMA/TDMA scheme is very close to the one
of conventional NOMA scheme, which will be explained later. Furthermore, we observe
that for Upsy < 100° the sum-throughput of the FR aided hybrid NOMA/TDMA
scheme associated with 7 = 3 is continuously improved upon increasing the value of
FoV, but still remains lower than that of the hybrid NOMA/TDMA scheme due to the
spectrum partitioning. However, this observation is completely reversed for the scenario
of Wpyy > 110°, which indicates that as a benefit of the FR technique, the proposed FR
aided hybrid NOMA /TDMA scheme becomes capable of mitigating the hostile ICI.

The throughput performance is also compared to the network relying on one-to-many
association, where an AP may serve more than one UE, while the UE can only be served
by a single AP. By observing Fig. 5.22, we find that the proposed UD-VLC relying on
many-to-many association achieves a continuous throughput gain compared to the one
on the one-to-many association, under all the simulated FoV values. Furthermore, we
observe that all plots in Fig. 5.22(b) decrease, upon increasing FoV. As we analysed
before, the overlapped area of several clusters of the proposed many-to-many association
is capable of mitigating the ICI when NOMA is invoked. However, since no overlapped
association in the one-to-many benchmark, the ICI impairs its performance, especially
when FoV is large. It implies that, in UD-VLC, much higher throughput can be expected

when UEs can be served by multiple APs, benefiting from the many-to-many association.

To expound further, Fig. 5.23 presents the outage probability for the same range
of FoV values relying on the four MA schemes. By observing Fig. 5.23(a), the UE’s
outage probability achieved by the conventional NOMA scheme is better than that of
TDMA, because as a benefit of overlapped clustering, the ICI can be mitigated in the
context of using NOMA. Furthermore, as a benefit of TDMA-based scheduling, the
proposed hybrid NOMA/TDMA scheme mitigates the outage probability, whilst its
sum-throughput approaches that of the conventional NOMA scheme, despite its partial

erosion by the time-domain partitioning. However, the outage probability achieved these
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Figure 5.22: Achievable sum-throughput of different MA schemes for various
FoV values using the parameters of Table 5.2.

schemes still remain unsatisfactory. Remarkably, we observe that the outage probability
of the FR aided hybrid NOMA /TDMA scheme continuously remains much lower than

that of the other three schemes even in large-FoV-scenarios which is an explicit benefit of
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Figure 5.23: Outage probability for various FoV values.

our interference management technique. As expected, the outage probability of the one-
to-many association is observed to be higher than that of the many-to-many association,
as shown in Fig. 5.23(b). To explore, if the UE can not be supported by its associated

AP when one-to-many association is adopted, it contributes the outage since all other
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APs imposed ICI to it. On the contrary, since the UE may be associated to several
APs according to the proposed many-to-many association, the outage probability can

be significantly reduced.

In the light of the above simulation results, we suggest that purely relying on the
conventional TDMA or NOMA schemes fails to provide a good service in the VLC net-
works. The proposed hybrid NOMA /TDMA achieve a great trade-off between the higher
sum-throughput and acceptable outage probability in moderate-ICI environments, while
by further adopting the FR technique into the hybrid scheme, it performs well in ICI-

contaminated scenarios.

5.6.4 Effect of UE Density
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Figure 5.24: Sum-throughput vs. the number of UEs.

In this section, we observe the performance of the UC-VLC network for various UE
densities at Uy = 85°. As seen in Fig. 5.24, upon increasing the number of UEs ||,
both the conventional NOMA and the hybrid NOMA /OMA scheme achieve an increased
sum-throughput, while TDMA-aided UC-VLC achieves a much lower throughput, which
is further reduced upon increasing the UE density. We observe that the conventional
NOMA scheme enjoys a higher multi-user gain than the proposed scheme, because the
achievable sum-throughput of the hybrid schemes is degraded both by TDMA-based
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scheduling and by spectrum partitioning. However, the multi-user gain of the conven-
tional NOMA scheme remains modest compared to both hybrid schemes. This is because
due to the transmit power and backhaul-rate constraint, the number of UEs supported
by the NOMA scheme remains limited. Therefore, without the TDMA-based scheduling,
the achievable sum-throughput remains limited. Furthermore, by invoking NOMA in
the constructed LACO-OFDM aided UC-VLC, its achieved throughput is much higher
than that of the ACO/DCO-OFDM aided VLC relying on the multi-AP-multi-UE clus-
tering we conceived in Chapter 4. Moreover, due to the employed TPC, the number of
served UEs is limited to the number of APs in the ACO/DCO-OFDM aided UC-VLC
network, as shown in Fig. 5.24 that the dashed lines end at || = |V, which is not a

problem for our proposed network.

More specifically, Fig. 5.25 characterizes the rate distribution observed for both
sparse and high UE densities under the desired FoV value. This implies that the pro-
posed hybrid NOMA /TDMA scheme encourages its target UEs to aim for higher indi-
vidual rates, regardless of how dense the network is. Furthermore, the superiority of the
proposed FR aided hybrid NOMA/TDMA scheme is demonstrated in densely deployed
UE scenarios compared to the conventional NOMA scheme, which is however still worse
than that of the hybrid NOMA /TDMA scheme.

On the other hand, the outage probability of the hybrid NOMA/TDMA and the
FR aided hybrid NOMA /TDMA schemes shown in Fig. 5.26 is much better, regardless
of the UE density. Note that the outage probability improvement is more remarkable,
when the FR technique is invoked, albeit at the cost of a sum-throughput reduction.
As a consequence, we would advice that when the UEs are quite dense, it is better to
consider the proposed hybrid NOMA /TDMA scheme to pursue satisfactory achievable

sum-throughput, whilst supporting more UEs during a single time duration.

5.6.5 Effects of UE-Load Restrictions

It is worth mentioning that the above simulation results were obtained under loose UE-
load considerations. Since the UE-load restriction has an impact both on the complexity
and stability of the transceiver design, we now take into account the effects of various
UE-load restrictions imposed on both the conventional NOMA and on the proposed
hybrid NOMA/OMA schemes®. As seen in Fig. 5.27 and Fig. 5.28, compared to
the ideal unconstrained load scenario, there is a throughput loss for all three schemes
under a load constraint and the outage probabilities are also deteriorated. Note that

the ideal unconstrained load scenario refers to the virtual situation that the number

5According to the definition of the maximum load in Section 5.4.1, the limitation has impacts on
the scenario when multiple UEs are supported at the same time period. Therefore, in this section, the
TDMA is not considered since it serves only a single UE at a time.
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Figure 5.27: Achievable sum-throughput as a function of the maximum load A,
investigated in three MA schemes compared to the ideal load scenario (denoted
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of UEs served by a single AP during a single time period is not restricted, which is
naturally unrealistic. This implies that the performance erosion of the conventional
NOMA is imposed by the load constraint. As for the conventional NOMA scheme, if
the number of target UEs of a specific AP is higher than A, it randomly selects only
A UEs to serve, leaving the remaining UEs unsupported, which leads to an obvious
loss in terms of both the sum-throughput and outage probability. By contrast, upon
introducing the TDMA-based scheduling, A UEs are first randomly selected to be served,
and then thanks to the re-consideration mechanism, the dropped or unsupported UEs
may be served during the forth coming time-slots. Therefore, the outage probability
of the hybrid schemes approaches the one in the ideal loading scenario in conjunction
with an increased load restriction. Furthermore, thanks to the proficient interference
management, the performance degradation of FR aided hybrid NOMA /TDMA scheme is
beneficially mitigated in terms of both the sum-throughput and the outage probability.
Based on this, when considering the practical load constraint of VLC networks, the
proposed FR aided hybrid NOMA /TDMA scheme only has a modest throughput loss,
while keeping the outage probability as low as possible.

5.7 Chapter Conclusions

An overlapped clustering algorithm has been proposed for the LACO-OFDM aided VLC
system, which offered beneficial throughput gains, associated with the proposed com-
pelling MA scheme, in seriously ICI-contaminated scenarios. With the aid of the con-
ceived dynamic resource allocation strategy, each AP is capable of allocating different
transmit power, whilst each UE dynamically explores its set of modulation-modes as
well as the number of activated subcarriers thanks to the adoption of LACO-OFDM.
In pursuit of a further enhanced performance, a hybrid NOMA /OMA scheme has been
proposed, which outperforms the conventional TDMA and NOMA schemes in terms
of both its sum-throughput and UE outage probability. Our simulation results demon-
strated that the proposed scheme employing a carefully chosen FR factor performs better
in hostile communication environments than the benchmarks. Furthermore, our simu-
lation results also demonstrated that the proposed LACO-OFDM aided VLC network
performs better than that of the ACO/DCO-OFDM aided VLC network in Chapter 4

and has no hard limitation on the UE capacity.
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5.8 Chapter Summary

Section 5.2 reviewed the transmitter and the receiver of the LACO-OFDM, where we
highlighted that due to the layer-by-layer detection at the receiver, the multi-user trans-
mission based UC-clustering strategy proposed in Section 2.4 cannot be directly applied
to the LACO-OFDM aided UC-VLC system. Therefore, in Section 5.3.1, we designed a
specific many-to-many overlapped clustering strategy for the LACO-OFDM aided VLC
system. This considered both the channel gain and the transmission distance, where
the clusters were constructed according to graph theory, as shown in Figs. 5.4 - 5.6.
The complexity analysis of the proposed clustering strategy was provided in Section
5.3.2, which exhibited a substantial reduction compared to the exhaustive search. To
explore the MA for the LACO-OFDM aided UC-VLC system, the NOMA scheme was
first analysed in Section 5.4.1. Upon considering the maximum tolerable load restriction,
the NOMA scheme may not perform well in UC-VLC, especially in ICI-limited scenar-
ios. To handle this, in Section 5.4.2, a hybrid NOMA /OMA scheme was conceived by
dynamically combining the FR and the TDMA-based scheduling. To obtain the max-
imized sum-throughput, a two-tier dynamic resource allocation strategy was proposed
in Section 5.5 for fully exploring the flexibility of LACO-OFDM at the system-level.

The attainable performance of the LACO-OFDM aided UC-VLC relying on the con-
ventional TDMA, NOMA and the hybrid NOMA/OMA schemes was characterized in
Section 5.6. It was demonstrated that our proposed hybrid scheme of Fig. 5.14 oper-
ating both with and without FR tended to outperform the conventional TDMA and
NOMA schemes of Fig. 5.13. Figures 5.15 to 5.18 demonstrated that the proposed
hybrid schemes achieved an increased throughput. Figures 5.19 to 5.21 investigated
the influence of various FR factors on the sum-throughput and the outage probability.
They indicated that the specific selection of the FR factor strongly depended on the
communication environment, such as the FoV value and the UE density, striking on a
trade off between the ICI elimination and the throughput erosion imposed by the as-
sociated spectrum partitioning. We also quantified the sum-throughput and the outage
probability of the four schemes, namely of the conventional TDMA, NOMA, hybrid
NOMA/TDMA and the FR aided hybrid NOMA /TDMA, under various FoV values, as
shown in Figs. 5.22 and 5.23. It can be inferred that by introducing the FR technique,
our proposed FR aided hybrid NOMA /TDMA scheme performs well in large-FoV-value
scenarios to mitigate the grave ICI and its outage probability remains at the lowest level
in various FoV values among the four schemes. Furthermore, the superiority of our pro-
posed many-to-many association was demonstrated over the one-to-many association,
as a benefit of our overlapped clustering structure. When the UE density is changed,
the performance of the four schemes was explored in Figs. 5.24 - 5.26, where we found
that the proposed hybrid NOMA/TDMA scheme struck a compelling sum-throughput
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vs outage probability. Furthermore, the influence of load restriction was investigated
in Figs. 5.27 and 5.28. Observe in Fig. 5.27 that the sum-throughput achieved by
conventional NOMA was eroded in the face of load restrictions. As expected, due to the
postponed re-consideration of UEs in the hybrid schemes, the outage probability degra-
dation increasing caused by the load restriction is gradually reduced upon increasing the

maximum UE load A.
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6.1 Introduction

Chapter 7
Conclusions and
Future Works

Recall from previous chapters that the influence of backhaul has a significant impact on

the VLC network’s performance. However, in the previous chapters, we have stipulated

the idealized simplifying assumption that the backhaul has a zero delay and BER, as

well as infinite capacity. Naturally, in practice this is never achieved. Fortunately,
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Figure 6.2: Schematic of the conceived PLC-VLC network.

since the LEDs are supplied by the mains voltage, the ubiquitous mains power line
constitutes a natural backbone feed for VLC. Therefore, a power-line-fed VLC network
is conceived in this chapter, where the source data is fed by PLC into the VLC network.
We refer to it as a PLC-VLC network, where the power-line feds the LED-AP with
data without requiring a duplicated fibre-backbone. Then the information is forwarded
to multiple UEs via visible light. The main challenge of the PLC-VLC network is
that the PLC constitutes a hostile medium due to the impulsive noise and multipath
effects, which may become the bottleneck of the performance in PLC-VLC network.
Fortunately, sophisticated OFDM-based PLC is capable of mitigating these effects in
high-speed transmission [92]. Hence the PLC-VLC network conceived is expected to
be an economical candidate for the smart-home network of the near future. In this
chapter, the achievable throughput is maximized for the PLC-VLC network, with the
aid of sophisticated resource allocation. To increase the downlink bit rate, the NOMA
principle is invoked in VLC for supporting multiple UEs. For the sake of maximizing
the sum-throughput of the PLC-VLC network conceived, we propose a JPA strategy,
where the power is dynamically allocated in both the PLC and VLC networks, relying

on the near-instantaneous communication conditions of the UEs.

The remainder of this chapter is organized as follows. The system model of the PLC-
VLC network conceived is introduced in Section 6.2. In Section 6.3, the constrained
optimization problem statement is presented, which is solved by the proposed JPA in
Section 6.4. Our performance results are discussed in Section 6.5. Finally, the chapter

is concluded in Section 6.6 and summarized in Section 6.7.
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6.2 System Model

In an indoor scenario, we assume that an LED-AP faces downward providing access to
M UEs, where the power line has already been installed behind it. Note that the power
line is multiplexed for powering the AP as well as backhaul for VLC network. Explicitly,
as seen in Fig. 6.2, the source data arriving from the Ethernet is fed into the power line
through a PLC OFDM modem. As the output of the PLC OFDM modem, the PLC
OFDM signal propagating along with the AC at 50 Hz (as shown at () is received by
the PLC-VLC DF module. To elaborate a little further, the structure of the PLC-VLC
DF module is depicted in Fig. 6.3. Since the frequency of the OFDM signal is much
higher than 50 Hz, a bandpass filter (BPF) is employed in the PLC-VLC DF module to
extract the PLC signal (as seen at 2) of Fig. 6.3). The signal at ) is then demodulated
and decoded by the DF unit, where the decoded bit stream is remodulated for the VLC
optical wireless (OW) link, as shown at 3) of Fig. 6.3. Since the LED-AP is driven by
DC, a DC-bias, obtained by an AC/DC converter, is added to the signal at 3), so that
the OW signal suitable for LED transmission is obtained at @) of Fig. 6.3. Note that the

conceived PLC-VLC network is monitored by a central controller, which is responsible
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for the power allocation relying on the feedback information received from UEs via WiFi

uplink, as shown in Fig. 6.4.

6.2.1 OFDM-Based Power Line Transmission

Due to the of frequency-selective, time-varying characteristics of the power line addition-
ally impaired by colored background and impulsive noise, the channel model requires
special attention. Generally speaking, the PLC channel can be modelled by using either
a bottom-up or a top-down approach. In this chapter, the transfer function G(f) of the
PLC channel based on the top-down approach is invoked upon relying on the param-
eters measured in [1], as shown in Fig. 6.5. In real power line topologies, more than
one branch may be arranged. Therefore, the PLC signal propagation does not only take
place along a direct LoS path. Mathematically, by combining the multipath propagation

and frequency-depended attenuation, the PLC transfer function can be modelled as [1]:

L
G(f) = 3 wieCotens i g=i2nldifvy), (6.1)
=1

where w; is the weighting factor of the ith path, while ag and a; are the attenuation
parameters. The constant k is the exponent of the attenuation factor, while d; represents

the length of path ¢ and v, is the propagation velocity.

Since OFDM is employed in PLC for counteracting the frequency-selective channel
and its grave-noise environment, the channel gain g, at the nth subcarrier is obtained by
averaging the function g(f) over the surrounding N subcarriers and plotting the average
at each band’s central frequency, as shown in Fig. 6.5. To elaborate, the main noise
source in PLC is colored background noise, with a variance of ag,n = NJ'B at the nth
subcarrier [144]. Note that B is the bandwidth of each subcarrier and we have the noise
power spectral N} as [144]:

NE = (a+blfI), (6.2)

where a, b and ¢ are parameters depending on the location of measurement. Another
impairment in PLC is the impulsive disturbance, which is non-stationary and usually
occurs with a relatively low probability [104]. For simplicity, we denote the probability
of the PLC channel being free from impulsive noise by o [145]. Hence, the throughput
of the OFDM-based PLC may be formulated as:

N
Rplc =0 Z B 10g2 (1 + )\npplc,n) ) (6'3)

n=1

where N is the number of subcarriers. The power allocated to the nth subcarrier is

denoted by pplc.n, where we have A, = | anl?/ O'g’n.
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Figure 6.5: Frequency response of PLC channel modelled in [1], where the
channel gain of the OFDM-subcarriers is obtained by averaging G(f) at their
centre frequencies.

6.2.2 NOMA Aided VLC Downlinks

Since the VLC channel can be modelled by a single-tap AWGN channel and the energy of
its reflections decreases rapidly, a Lambertian model is considered for VLC-UEs. Recall
from Chapter 2 that the LoS and the first reflected channel gain of UE m, denoted as
h1oS,m and hrefm, can be obtained by Eqgs. (2.1) and (2.3), respectively. Hence, the
aggregated VLC channel of UE m is obtained as:

hm = hLoS,m + hRef,m- (64>

Without loss of generality, UEs are sorted in ascending order based on their channel
gains, according to |h1|? < --- < |hy|?. For supporting multi-user access, the power-
domain NOMA principle is invoked, as shown in Fig. 6.6, so that all UEs are capable of
sharing a given time-or-frequency-slot. To elaborate, the transmitted signal of the AP

is expressed as:
M

T = Z Sm/Pvlc,m (65>

m=1
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Figure 6.6: Demonstration of power-domain NOMA for multiple UEs.

while s, is the signal intended for UE m and pyic p, is its allocated power. According to
the NOMA regime, the received VLC signal at UE m is given by:

M
Ym = hm Z Sl\/pvlql + Mm s (66)
=1

where n,, denotes the AWGN of UE m with variance 2. In SIC, the higher-power UE
is detected first, because it is affected by the interference imposed by the lower-power
UE to a lesser extent. Then its detected signal is remodulated and subtracted from the
composite signal, hence decontaminating it. Therefore, the interference imposed on UE
m only comes from the signal destined for UE (m + 1) to M. These SIC operations
continue until we arrive at the signal of the lowest-power UE. Then the achievable

throughput of UE m becomes:

|hm|2pvlc m
Ryiem = Bylogy | 1+ XV . 5 (6.7)
|hm| Zl:m—i—l Pvie,m + oy

where By is the bandwidth of VLC. For notation expression simplification, here we define
Poem = Zl]\im Dvie,m, SO that the Eq. (6.7) can be re-written as:

(6.8)

P, 1
Rutem = By log, <77mlcm+> ’

nmpvlc,erl +1

where we have 7,, = |hy|?/02 for the UE m. Note that Pyc a1 = 0. It is noteworthy
that Pyc1 = Zn]\le Dvle,m Tepresents the required power for all M VLC UEs, where
Pyic, i = pvie,m represents the required power for the Mth UE.
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6.3 Constrained Problem Statement

In the conceived PLC-VLC network, our objective is to maximize the sum-throughput
attained by a total of M UEs upon jointly considering the data-carrying power allo-
cation of both the PLC and VLC component!. In this section, the sum-throughput

maximization problem is formulated, along with its feasibility analysis.

6.3.1 Problem Formulation

Specifically, the total transmit power Pr is restricted in reality, which has to be carefully
assigned to the individual OFDM-subcarriers in PLC and to the multiple VLC UEs,
respectively. Furthermore, since PLC is invoked as the backhaul of VL.C, the achievable
sum-throughput of the PLC-VLC network is limited by the performance of PLC. To
maintain fairness, the minimum rate requirement r,, of each UE has to be satisfied.

Mathematically, our constrained throughput maximization problem is hence formulated

as:
M
Ryic,m 6.9
e D e (6.92)
s.t. Pplc + Pvlc,l < Pr; (69b)
M
Z vac,m < Rplc; (690)
m=1
vac,m > T, VM (69d)
Ppic = Onx1; (6.9¢)
Pyl = Onrx, (6.9f)
where we have
N
Pplc = prlc,m (610)
n=1
Dplc = [pplc,la t 7pplc,N]T7 DPvic = [pvlc,la te 7pvlc,M]T- (611)

Furthermore, 0«1 represents a N dimensional column zero vector, while 057« repre-
sents a M dimensional column zero vector. Observe the problem (6.9) that the maximum
sum-throughput achieved is jointly determined by both PLC and VLC. Specifically, al-
though the higher the throughput provided by PLC, the higher the throughput attained
by VLC as shown in constraint (6.9c), but naturally, an increased power is required

by PLC for increasing its throughput according to Eq. (6.3), where the total available

1We note that although data-carrying PLC power is only a small fraction of the illumination power,
it is paramount to keep it as low as possible for avoiding the contamination of the PLC network.
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power both for the PLC and for the VLC are limited, as shown in constraint (6.9b). To
handle this dependent relationship between PLC and VLC, we aim for solving problem
(6.9) jointly and hence propose a JPA strategy for maximizing the sum-throughput.

6.3.2 Feasibility Analysis

Before explore the JPA, the feasibility of problem (6.9) is considered in Theorem 1.

Theorem 6.1. There exists at least one feasible solution of problem (6.9) if and only if

the following condition is satisfied:

N

+ M
3 [Q(ZW rm—eBY, logs n)/eBy _ 1} 30 2T/ (/B 1) iy, < P,
n=1 )\n m=1
Minimum power required by PLC Minimum power required by VLC
(6.12)
Proof. To prove Theorem 1, we introduce the shorthand of
P = min Pplc + Pvlc,l (6.13&)
pplcvpvlc

s.t. (6.9¢) — (6.9f). (6.13D)

We say that the problem of (6.9) is feasible only if Pp > P, where P is the minimum
power required by our constrained PLC-VLC network. Assume that the power pyicm
assigned to UE m relies on its achievable rate Ryic »,, where we have Ry, > 7. Hence,

the following relationship is obtained:

_mPYem e /B, (6.14)

2Rv1c,m/Bv — 1 +
nmpvlc,m+1 +1

Accordingly, the power pyic ,, allocated to user m satisfies

Pviec,m > (QTm/BV - 1)(77mPvlc,m+1 + 1)/77m (615)

This implies that the power pyic , can be further reduced, so that P is decreased. Hence,

the power allocated to UE m can be reduced to:

) orm/Bv
pvlc,m = T(nmpvlc,m—&—l + 1) < Dvle,m» (616)
m
when the achievable throughput is R, , = rp. Meanwhile, for UE [ € {1,--- ,m — 1},

the reduction of pyic,, leads to an increased Ryic;. Similarly, the power py.; allocated
to UE [ can be sequentially reduced to p!,.,, while still satisfying its minimum rate

requirement. Hence, we infer that the constraint (6.9d) holds with equality for all UEs,
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while minimizing the total power. To expound further, for the Mth UE, the minimum

required power p@lc’ s is obtained according to Eq. (6.8) as

orm/Bv _ 1
PVIC,M = . (617)
v

Assisted by Eq. (6.17), the minimum power required by the (M — 1)st UE is given by:

2t /B (2me/Be —1) | graa/B -1 (6.18)

Pocv—1 =
Ui NM-1

Therefore, by using a recursive method, we arrive at m = 1, where the minimum power

required for all M UEs is obtained as:

P, = min Py 1
M o35 /By (2rm/Bv ~1) (6.19)

TIm

m=1

To this end, the problem in (6.13) can now be rewritten as:

P = min Py + P, (6.20a)

DPplc
st > T < Rple; (6.20b)
Pplc >0pnx1- (6.20C)

Since P, has been found in Eq. (6.19), we treat it as a constant of the problem
(6.20). Furthermore, compared to the constraint (6.9¢) of problem (6.13), the left term
in constraint (6.20b) of problem (6.20) is changed to the sum of the minimum rate
requirements of all the M UEs, according to the previous analysis. To solve the problem

n (6.20), the associated Lagrangian function is given by:

pplca f Z DPple,n —

¢ |oB Z logy (1 4 pplc,nA Z T‘m] (6.21)

m

where ¢ is the Lagrange multiplier. The associated Karush-Kuhn-Tucker (KKT) condi-

tions are listed as follows:

aﬁ(pplcag) -1 QBé')\n

= =0, Vn; 6.22
applc,n In2 x (]- + )\npplc,n) T ( a)
¢ 0B 10gs (1+ pplentn) — Zrm] = 0; (6.22b)

£€>0. (6.22¢)
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Upon solving Eq. (6.22a), we have:

oB 1
S 2

Pple:n In2 An (6.23)

To guarantee the positivity of ppic n, Vn, { # 0 is required. Further combined with Eq.

(6.22b), we may conclude that the equality holds in Eq. (6.22b), when the achievable

throughput of the PLC link equals to the sum of the minimum rate requirements of all
UEs, yielding:

In2
— 29 mrm—eB), logy An)/eBp 6.24
€= 3 (6:24)

Therefore, the minimum power required by the PLC link is obtained as:

N
=) [Q(Zm rm—0B Y, logy M) /0By _ 1 (6.25)
n=1

A
where we use the notation of (z)* = max{0, z}.

Hence, having at least one feasible solution for (6.9) is guaranteed upon satisfying
the condition in (6.12).

O]

This feasibility analysis indicates that problem (6.9) is tractable when Pp meets
condition (6.12), so that Pr has to be higher than the minimum power required by the
PLC-VLC network under constraints (6.9b) - (6.9f).

6.4 Joint Power Allocation Algorithm

In this section, we will analyse the relationship between the PLC as well as VLC links
within the feasible set and prove that the total power P, 1 required by VLC is a function
of the total power Py, required by PLC. Therefore, with the aid of (6.9b), the power
allocated to PLC and to VLC can be jointly decided. To elaborate, the Lagrangian
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function of (6.9) is given by:

nm lc, +1

N
+« (PT - Pplc - Pvlc,l) + ﬂ QB Z logg (1 + )\npplc,n)
n=1
v (6.26)
~ D Bylog <77mPVIC’m - )
m—1 v 2 nmpvlc,m—i—l +1
M
nmPvlc m+ 1 ) :|
+ By lo ( —Tm|
mz:l fim |: 82 nmpvlc,erl + 1 "
where o, B and g = [u1,---,pn)? are the Lagrange multipliers associated with the
(6.9b) - (6.9d). The KKT conditions of (6.9) are listed as follows:
oL B
- 98B —0, Vn, (6.272)

= —«
applc,n In 2(1 + )\npplc,n)
oL _ a+Bv{m(1—ﬂ+m +Z[m1—B+uz)_m_1(1—6+m_1)]}7vm’

Opyie,m In2 | mPye1+1 = L mPacy+1 Mm-1Pucy +1
(6.27b)
« (PT - Pplc — Py 1) = 07 (6270)
( plc — Z vac m> =0, (6.27(21)
Hm (vac,m - Tm) =0, Vm, (6.276)
04207 /8207 IJ'ZOMXla (627f)
(6.9b) — (6.91). (6.27¢)
Considering m = 1 from (6.27b), we have
Byni (1 —
_ 771( B+ Ml) , (6.28)
In2 x (n Pye1 + 1)
which can be further combined with (6.27a) to get:
. 1+
«= 771Pvlc,1+1 )\npplc,n""]- ) (629)

In2 x Bern + 0B

Observe that the denominator of (6.29) is always positive, regardless of the power allo-
cation. Furthermore, because we have p; > 0 based on (6.27f), it can be inferred that
a # 0. Upon recalling (6.27c¢), we may formulate the first corollary for the problem
(6.9), which is shown in Corollary 1.
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Corollary 1: The optimum solution of Problem (6.9) is reached when Py, + Pye1 =
Pr.

Since (6.27a) implies that similarly to «, § is also positive, our second corollary may

be readily formulated based on (6.27d), as seen in Corollary 2.

Corollary 2: The optimum of Problem (6.9) is reached, when the sum-throughput
> i Roiem achieved by VLC equals to the throughput Ry provided by PLC.

Furthermore, by exploiting (6.27b), we arrive at:

OL 0L _ B[ 1-Btpn _ 1-Btpua | _, (6.30)
apvlc,m apvlc,m—l In 2 Pvlc,m + 1/77m Pvlc,m + 1/"7m71 . ‘

Upon taking into account that |hm—1]* < |hm|?? we have Pocm + 1/fm < Pocm +
1/Nm—1. It can hence be concluded that Eq. (6.30) equals to 0 if and only if pt,,—1 > i,
leading to g1 > p2 > --- > ppr > 0. Upon relying on Eq. (6.27e), we may infer the

third corollary formulated as:

Corollary 3: The optimum of Problem (6.9) is reached, when Ryjcmm = Tm, m €
{1,2,--- M —1}.

Based on it, if provided that py; > 0 for the Mth UE, the throughput maximization
problem of (6.9) is readily solved with the achievable sum-throughput in VLC given by
Zi\r/{:l rm. Accordingly, the power allocation of both VLC and PLC can be readily con-

figured. By contrast, if we have ujs = 0, according to the Corollary 3, the throughput
attained by UE M is therefore given by:

M-1
Roenr = Rple = Y Tm, (6.31)

m=1

yielding the power required by the Mth UE in the form of:

Pvlc,M = - . (632)
M nv

5 (Rplc—Mz_l Tl) /By

Then, according to Corollary 3, for the (M — 1)st UE we have:

nv—1Poe -1+ 1

27“M—1/Bv — )
N —-1Poie,m +1

(6.33)

2Note that we will discuss the case of |hm—1|*> = |hm|? later.
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By substituting the expression of Py ar in Eq. (6.32) into Eq. (6.33), the power Pyic apr—1

can be obtained as:

R M—-2 B
p 2< ple™ 121 TZ)/ v (

le,M—1 = - - .
vie M=t M NM—1MM NM—1

Ma—1 — Mag) X 2M-1/Be 1

(6.34)

By recursively reducing UE-index, the general expression of Py, may be formulated

as:

m—1 7
Rple— Z 4] /Bv M—1 E 7"l/Bv
2< = ) B Z (i — Mig1) X 2=m b (6.35)

iMi+1 Im

Pvlc,m = n
M

Hence the total power required by the VLC UEs is given by:

— Zl: 71/ By
9fpic/Bv N (o — 2i=1 1

M i1 TiMi+1 m

Recall from Corollary 1 that the power allocated to VLC and PLC is Pr, hence yielding
a function formulated as:
U= Pplc + Pvlc,l - PT; (637)

which denotes the power relationship between the PLC and VLC network. To elabo-
rate a litter further, for a given PLC power, the maximum rate is attained, when the
power allocation relies on the classic water-filling strategy. Therefore, the achievable

throughput of PLC is given by:

Rplc = QB Z logQ
n

An (Pplc + Zl/)\n> /N] , (6.38)

where the power allocated to the nth subcarrier is:

Jr
1 1 1
Pple,n = (N(Pplc + ; E) - )\n) . (639)

Upon substituting Ry of Eq. (6.38) into Eq. (6.36), we find that the function ¥ only
has a single variable, which is P,.. Hence the classic bisection method may be invoked
for finding P;lc with respect to ¥ = 0. Furthermore, the power values of Pv*lcm7

be jointly obtained based on (6.35). Accordingly, the power allocated to each VLC UE

is given by:

Vm can

Py Pt ifm=1,-- M —1
p:kzlc,m _ \)/klc,m vle,m+1 . (640)
Plic.ms if m= M.

To this end, the throughput maximization problem of (6.9) is solved by our JPA strategy.
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I-1. Environment-related Parameters
room size 4x4x3 m?
AP height 2.5 m
UE height 0.85 m
number of UE M (changed in Fig. 6.16, 6.17) 10
I-2. VLC-related Parameters
semi-angle at half-illumination ¢; 60°
FoV \IIFOV 120°
gain of optical filter g,r (1) 1
gain of optical concentrator g,.(1) 1
physical area for a PD receiver S 1 cm?
reflection efficiency p 0.75
bandwidth By 20 MHz
I-3. PLC-related Parameters
number of subcarrier N 1024
bandwidth per subcarrier B 24.41 KHz
frequency range (changed in Fig. 6.10) 1.8 MHz - 24.3 MHz
noise-power-related parameter a -140
noise-power-related parameter b 38.75
noise-power-related parameter ¢ -0.72
impulsive-noise-free probability o 0.98
I-4. PA-related Parameters
transmit power constraint Pr (changed in Fig. 6.11, 6.12, 6.13) 1w
minimum rate requirement ry, (changed in Fig. 6.10, 6.14, 6.15) 20 Mbits/s
SPA factor « 0.3

Table 6.1: List of Parameters in Chapter 6

Let us now consider the special case that when there are two UEs having the same
channel gain, i.e., |hy|? = |hmi1|?. To handle this problem, a virtual UE m/ is invoked,

where we have 7, = r,;, +7m41. Then, the optimal power is allocated to UE 1,--- ;m —

I,m',m+1,--- , M following the above discussion and hence the power of p¥ ., is
obtained. The power allocated to the mth and the (m + 1)st UE has to ensure that

*

pj;lc,m —|—pf,lc7m+1 = pjjlc,m,, while guaranteeing that vac,m

> rm and R mal = Tmt1- If
we have m+1 < M, according to our power allocation strategy, we obtain R, . ., = 7y

so that we have R = rm and Ry 1 = Tmi1, respectively. Accordingly, their

le,m
optimal power can be acquired according to (6.35) and (6.40). If we have m +1 = M,

*
vie,m/’

power for both the UEs, the rates are set to R

vle,m

we arrive at R > 7,y for our power allocation strategy. To determine the optimal

_ s _ s
= Ty, and vac,m+1 =Tm — vac,m‘

6.5 Performance Results

In this section, simulations are conducted to investigate the performance of the proposed
JPA designed for our PLC-VLC network, where a 4 x 4 x 3 m? indoor room is considered.

The associated parameters are summarized in Table 6.1.
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6.5.1 Influence of PLC Channel

As we mentioned before, the PLC is expected to be the bottleneck of the PLC-VLC
network. Therefore, in this section, we explore the influence of the PLC channel on
the PLC-VLC network’s performance, where three typical reference channels (RCs) are
considered®. To be specific, the RC1 has the frequency response shown in Fig. 6.7 based

on four paths, which is commonly used in PLC research [1].

20 T

40 .

lg(f)] in dB

-80 1 1 1 1
0 5 10 15 20 25

Frequency in MHz

Figure 6.7: Frequency response of the RC1 PLC channel.

As shown in Fig. 6.8, RC2 represents a good PLC channel with only few reflec-
tion points and no obvious frequency domain troughs are observed. Furthermore, RC3

represents an extremely narrow-band PLC channel, as seen in Fig 6.9.

To explore the influence of PL.C channel on our PLC-VLC network’s performance, the
power allocated to both the PLC and VLC links as well as the achievable sum-throughput
are presented in Fig. 6.10. Again, the frequency response of RC3 is essentially limited
to 10 MHz. Therefore, to have a fair comparison, the frequency range of all three PLC
channels was restricted to span from 0.3 MHz to 10 MHz. As expected, under our
transmit power constraint, the better the PLC channel we have, the lower the power
allocated to the PLC link becomes. This increases the sum-throughput of the PLC-
VLC network. Furthermore, it can also be seen in Fig. 6.10 that although RC1 exhibits
frequency-selective fading, the power allocated to PLC link is only slightly reduced

3The complete parameters of these three RCs are provided in Appendix.
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Figure 6.8: Frequency response of the RC2 PLC channel.
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Figure 6.9: Frequency response of the RC3 PLC channel.
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Figure 6.10: The power allocated to the PLC and VLC links as well as the
sum-throughput achieved by the PLC-VLC network for the PLC channels of
RC1, RC2 and RC3, under a minimum rate requirement of 5 Mbits/s. All other
parameters are summarized in Table 6.1.

compared to the RC2 scenario. This implies that as expected, the OFDM scheme
is capable of performing well. However, if the PLC channel is as hostile as RC3, the
majority of the power has to be allocated to PLC link, leading to a substantially reduced
sum-throughput. Based on these findings, in the following simulations, the RC1 will be

employed in our PLC-VLC network, since it is also widely used in PLC research.

6.5.2 Influence of Transmit Power

In this section, we will investigate the influence of various transmit power constraints
on our PLC-VLC network. First of all, the power allocated to the PLC and VLC
links is investigated for various values of Pr, as shown in Fig. 6.11. Naturally, upon
increasing the transmit power allowance, the power allocated to both PLC and VLC
links is increased. It is interesting to find that the power allocated to VLC is higher
than that of the PLC link. This trend is reversed compared to Fig. 6.10. This is because
that the bandwidth of PLC RC1 in Fig. 6.11 is almost twice that in Fig. 6.10. This
implies that the PLC-VLC network has benefited from employing a wider PLC band,
since more power can be allocated to VLC for throughput improvement. Furthermore,

we observe that the higher the transmit power allowance we have, the lower the power



178 Chapter 6 Power-Line-Fed VLC Network

ratio between PLC and VLC becomes. Again, more power can be allocated to VLC,
hence resulting in a throughput improvement. Note that according to our JPA, the sum
power of PLC and VLC is equal to the maximum transmit power allowance, where the
PLC power ratio is defined as Pp/Pr. As demonstrated in Fig. 6.12, the benefit of
increasing the power of the VLC link is that the throughput achieved by the PLC-VLC

network exhibits a steady growth upon increasing Pr.
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Figure 6.11: The power allocated to the PLC and VLC links based on our
proposed JPA and RC1. All other parameters are summarized in Table 6.1.

To expound a little further, the achievable VLC-UE rate distribution of the proposed
NOMA downlink in our PLC-VLC network relying on various transmit power allowances
Pr is presented in Fig. 6.13. Observed that 90% UEs achieve a throughput of 20
Mbits/s in this scenario. Since a total of 10 UEs are supported during our simulation,
all the VLC-UEs, excepted for the specific UE having the highest channel gain, can be
guaranteed to have their minimum rate requirements satisfied. Since the simulations
are conducted within the feasible set, the residual power is used for the highest-gain UE
to achieve a throughput no lower than its minimum rate requirement, whilst relying on
our proposed JPA. It can be observed from Fig. 6.13 that the higher power allowances

encourage the highest-gain UE to aim for an increased rate.
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Figure 6.12: Sum-throughput attained by the PLC-VLC network relying on
RC1 as a function of the transmit power Pr, under various minimum rate re-
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Figure 6.13: CDF of the VLC-UEs’ achievable rate parameterized by various
transmit power allowances Pp. All other parameters are summarized in Table

6.1.
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6.5.3 Influence of Minimum Rate Requirement

In this section, the influence of various minimum rate requirements on the PLC-VLC
network is explored. To elaborate, two typical NOMA PA schemes are included as
benchmarkers for comparions, which are the statical power allocation (SPA) [55] and
NGDPA [59]. Instead of dynamically controlling the power allocation in our PLC-VLC
network as the proposed JPA, both SPA and NGDPA rely on a fixed power allocation
strategy for the multiple VLC UEs. Specifically, the SPA strategy is formulated as [55]:

Pvie,m = QPvle,m—1, (641)

where « is a factor, which satisfies 0 < a < 1. Instead of purely relying on the decoding
order, the NGDPA strategy also includes the channel gain difference, which is expressed
as [59]:

hi—hm1\™"
Dvle,m = ( ! h 1) Dvle,m—1- (642)
1

Furthermore, the classic TDMA is also invoked in our PLC-VLC scheme as a bench-
marker for our NOMA VLC downlink®.
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Figure 6.14: Sum-throughput attained by the PLC-VLC network v.s. minimum
rate requirements, parameterized by different power allocation strategies and
MA techniques. All other parameters are summarized in Table 6.1.

4The JPA for TDMA-based VLC-downlink is provided in Appendix 6.2.
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Figure 6.15: Outage probability of the PLC-VLC network vs the minimum rate
requirement. All other parameters are summarized in Table 6.1.

Figure 6.14 shows the sum-throughput attained by our PLC-VLC network under
various minimum rate requirements, in conjunction with different power allocation and
MA strategies. Observed that NOMA downlink exhibits the best performance, whilst
TDMA falters under strict minimum rate requirements. Regardless of the specific power
allocation strategy, the sum-throughput attained by NOMA-VLC downlink tends to be
slightly reduced upon increasing the minimum rate requirement of each UE. This is
because increasing the minimum rate requirement of each UE results in allocating more
power to the specific UEs having worse channels, hence leading to a power reduction for
PLC. We also observe that the sum-throughput attained by our proposed JPA is higher
than that of the SPA and of the NGDPA benchmarkers, which is an explicit benefit
of considering not only the decoding order and channel gains, but also the transmis-
sion integrity. Furthermore, the associated outage probability is observed in Fig. 6.15,
where the outage probability is defined as the probability of having UEs that cannot be
supported at their minimum rate requirement. Upon imposing stricter minimum rate
requirements, the outage probability of TDMA exhibits a sharp increase, and approaches
1, when the transmission rate of 30 Mbits/s is requested by every UE. By contrast, we
observe that the outage probability of the NOMA based PLC-VLC network relying on
the proposed JPA remains close to zero for most of the r,, values, and it is only slightly
increased even when the minimum rate requirement is as high as 30 Mbits/s. As for the
SPA and NGDPA strategies, their outage probabilities are much higher than that of the
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JPA for all the minimum rate requirements considered. This implies that the power
is efficiently allocated to both the PLC and VLC by our proposed JPA, so that it can
achieve an increased throughput, while keeps the outage probability as low as possible,

right across a wide range of minimum rate requirements.

6.5.4 Influence of UE Density

In this section, we investigate the influence of UE density on the PLC-VLC network.
Specifically, Fig. 6.16 portrays the sum-throughput attained by different power allo-
cation strategies and MA techniques, in various UE density scenarios. Again, we find
an obvious sum-throughput drop for the TDMA technique, which becomes inadequate,
when the UE density becomes ~0.9/m2. We also observe that the sum-throughput at-
tained by the proposed JPA is higher than that of SPA and NGDPA, regardless of UE
density. It is interesting to observe that the sum-throughput acquired by JPA steadily
increases upon increasing the UE density and then slightly decreases, while that of the
other two PA strategies monotonically decreases. Since JPA succeeds in maintaining the
required minimum rate even for those UEs which do not have the highest channel gain,
it encourages the UEs having the highest channel gain to aim for the highest possible
throughput within the affordable power budget.
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Figure 6.16: Sum-throughput attained by the PLC-VLC network as a function
of UE density, parameterized by the different power allocation strategies and
MA techniques. All other parameters are summarized in Table 6.1.
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Figure 6.17: Outage probability of the PLC-VLC network vs the number of
UE, relying on various power allocation strategies and MA techniques. All
other parameters are summarized in Table 6.1.

Moreover, the outage probability is investigated in Fig. 6.17. As seen in the figure,
the outage probability of TDMA is significantly increased approaching 1 upon increasing
the UE density, while the outage probability of both the SPA and of the NGDPA is also
increased. Instead, we find that the outage probability of our proposed JPA remains
near-zero for a variety of UE density scenarios, We conclude that the proposed JPA

aided PLC-VLC network is capable of efficiently supporting multiple UEs.

6.6 Chapter Conclusions

In this chapter, we explored a multi-user PLC-VLC downlink scenario, where PLC acted
as the backbone of our VLC system. A constrained throughput maximization problem
was formulated, which was solved by our proposed JPA. Our simulations demonstrated
that as expected, the NOMA technique was capable of attaining a higher throughput
than OMA. Furthermore, we also demonstrated that the proposed JPA outperformed the
previously published SPA and NGDPA benchmarkers [55, 59], under diverse minimum
rate requirements and UE densities. It is inferred that the PLC-VLC network assisted
by the JPA is capable of efficiently supporting multiple UEs under a wide range of

minimum rate requirements, while maintaining a close-to-zero outage probability.
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6.7 Chapter Summary

In this chapter, PLC was invoked for feeding VLC network, resulting in the conceived
PLC-VLC networks. Broadband OFDM was employed by the PLC component, which
was briefly introduced in Section 6.2.1. As shown in Figs. 6.10 and 6.11, upon relying on
broadband OFDM, a majority of the power can be allocated to VLC for increasing the
throughput of the proposed PLC-VLC networks. To support multiple UEs, in Section
6.2.2, NOMA based VLC was proposed for increasing the throughput. As demonstrated
in Figs. 6.14 - 6.17, TDMA aided PLC-VLC network fails in the scenario of high min-
imum rate requirement and in dense UE population scenarios. By contrast, relying on
NOMA regime, our PLC-VLC network achieves a high throughput, while significantly
reduced the number of UEs in outage. To solve our sum-throughput maximization
problem, sophisticated power allocation was proposed in Section 6.3. Upon exploiting
the relationship between PLC and VLC links, an optimal JPA strategy was proposed
in Section 6.4, where the power allocated to each subcarrier in PLC and to each of the
VLC-UE was jointly decided. The CDF of the throughput achieved upon relying on JPA
and shown in Fig. 6.13 implied that the JPA was capable of guaranteeing the minimum
rate requirement of the individual UEs, while the UE having the highest channel gain is
encouraged to increase its throughput, provided that the associated power consumption
is affordable for the network. Furthermore, a pair of typical power allocation strategies
were also included as benchmarkers, namely the SPA and the NGDPA. The throughput
and outage probability of Figs. 6.14 and 6.15 suggested that the proposed JPA outper-
formed the other two strategies, yielding both a higher throughput as well as a reduced
outage probability, even in the face of strict minimum rate requirements. Moreover, the
influence of the UE density was also quantified in Figs. 6.16 and 6.17, which reflected
that the proposed JPA is capable of achieving a near-zero outage probability when the
UE density below 0.9 UE/m?.

6.8 Appendix 6.1: Parameters of Three PLC Channels

The parameters of the reference channels RC1, RC2 and RC3 are provided in Tables
6.2, 6.3 and 6.4, respectively.
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Attenuation Term

k=1 ag =0 a; = 7.8 x 10710
Path Parameter
/) w; di
1 0.64 200
2 0.38 222.4
3 -0.15 244.8
4 0.05 267.5
Table 6.2: Parameters of RC1
Attenuation Term
k=1 ag =20 ap =15x107?
Path Parameter
1 0.6 100
2 -0.08 130
3 0.08 160
4 -0.08 190
5 0.15 300
Table 6.3: Parameters of RC2
Attenuation Term ‘ k=1 ‘ ap =10 ap =4.5x 1077
Path Parameter
1 w; di 1 (0 dl‘ 1 w; di
1 0.17 211.5 5 0.33 278 9 0.05 390
2 0.25 228 6 -0.37 306 10 -0.15 420
3 -0.1 243 7 0.18 330 11 0.15 540
4 -0.12 254 8 -0.2 360 12 -0.15 740

Table 6.4: Parameters of RC3

6.9 Appendix 6.2: Power Allocation for the TDMA VLC-

Downlink

When employing TDMA, the VLC-UEs are multiplexed in the time-domain, where there

is only a single UE is supported within a single time-slot. Upon assuming that the time-

resources T is averaged over all UEs, the sum-throughput maximization over 7" duration

is equivalent to maximizing the throughput within a single time-slot. As the time-slots

are independent from each other, the throughput maximization can be operated within
each single time-slot. To elaborate, the JPA conceived for the TDMA aided PLC-VLC

network is introduced as follows.
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According to our assumption, the maximization problem of UE m is mathematically

formulated as:

By
max ———- 10g2 (1 + nmpvlc,m) (643&)
Pplc;Pvic,m M
s.t. Pplc + Dvle,m < PT; (643b)
By
M log, (1 + nmpvlc,m) < Rplc; (643C)
By
M 10g2 (1 + nmpvlc,m) > Tm; (643(1)
Pplc = Onx1; (6.43e)
Dvle,m > 0. (643f)

The Lagrangian function of Problem (6.43) is therefore obtained as:

By
L (pplmpvlc,ma 9,7, 7—) = M 10g2 (1 + nmpvlc,m) +9 (PT - Pplc - pvlc,m)
(6.44)

B B
+7 Rplc - Mv IOgQ (1 + nmpvlc,m):| + 7 |:]\; 10g2 (1 + nmpvlc,m) —Tm|,

where 4,7 and 7 represent the Lagrange multipliers associated with the constraints
(6.43b) - (6.43d). Accordingly, the KKT conditions of it are listed as follows:

oL voB An
= X —-0=0, Vn; 6.45a
8pplc,n In 2 1+ Anpplc,n ( )
oL By(l=v+7) N
= —6=0; 6.45b
8pvlc,m M1n2 . 1+ TImPvlc,m , ( )
d (PT - Pplc - pvlc,m) = 0; (645C)
By
g [Rplc — o7 log2 (1+ nmpvlc,m)} =0; (6.45d)
By
T [ log, (1 + MmPvlc m) - 7nm:| = 0; (6.456)
M }
6>0,v=>0, 7>0; (6.45f)
(6.43b) - (6.43f). (6.45g)

Upon combining Eq. (6.45a) and (6.45b), we have:

Nm
_ BV(l + 7_) % 14+nmpic,m
7= M 2By Bullm
1+>‘Tlpplc,n M(1+nmpvlc,m)

(6.46)

Observe that Eq. (6.46) remains positive, regardless of the power value of ppc, and
Dvie,m, yielding v > 0. Therefore, Eq. (6.45d) only remains zero when the throughput
achieved by VLC UE m equals to the throughput provided by the PLC links, which is
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expressed as:
B
Rl = MV logy (1 4 NmPyic,m) - (6.47)

Furthermore, Eq. (6.45a) implies that similar to v, ¢ is also positive. Hence it can be

readily seen that Eq. (6.45¢) is only satisfied, when we have:
Pplc + Dvle,m = Pr. (648)

For the sake of satisfying the associated minimum rate requirement, the feasible set of
Problem (6.43) is given by:

By
27 1082 L+ (Pr = Byie)] 2 71m, (6.49)

which implies that the PA solution can be obtained for Problem (6.43), if Py satisfies:

2M7’m/BV -1
Pplc < Pr- : (650)
m
According to Eq. (6.38), we know that the total throughput R, of the PLC link is
actually a function of P,.. By combining Eq. (6.47) and (6.48), the following function

of Py can be obtained:

By
U = Ry — i logy [1 + 1 (Pr — Ppic)] - (6.51)

Therefore, the value of Py is obtained, when we arrive at U’ = 0, which can be found
by the classic bisection method. Hence, the power allocation solution of the TDMA
aided PLC-VLC network was found.






Chapter

Conclusions and Future Research

In this concluding chapter, we will provide our overall summary and conclusions in
Section 7.1. Then several research topics concerning potential future studies will be

presented in Section 7.2.

7.1 Summary and Conclusions

In this thesis, we have provided detailed UC-VLC network designs to achieve a high
throughput. Table 7.1 summarizes the basic characteristics of all our UC-VLC regimes
proposed in this thesis, chapter by chapter. More specifically, we proposed a novel
clustering strategy termed as the centre-shifting UC-clustering, where the position in-
formation of UEs was taken into account. Based on the proposed UC-clustering, a
UC-VLC system can be constructed, for which we proposed a dynamic resource allo-
cation algorithm to maximize the achievable sum-throughput. Furthermore, the MA
design was also taken into account. Note that the position information of UEs required
by clustering can be acquired by our proposed hybrid positioning. Moreover, to consti-
tute a practical VLC network, the PLC system was invoked as the backbone network of
VLC, yielding the PLC-VLC network conceived, where a JPA algorithm was proposed
for supporting it.

189
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‘ Scheme Criterion Structure Cons Pros
UFR Section 2.3.1.1 one-to-one ICI vulnerable Pre-defined boundaries
FR-7 Section 2.3.1.1 one-to-one Low throughput Pre-defined boundaries
NC<¢ Section 2.3.1.2 many-to-many Association-blurry Pre-defined boundaries
Unbalanced-loading
Radius- Section 2.3.2 many-to-many Performance relies Amorphous boundaries
based UC on initialization
Centre- Section 2.4 many-to-many Complexity Amorphous boundaries
dynamic UC ICI elimination

Table 7.2: Summary of various clustering strategies.

e Chapter 1: In Chapter 1, we provided a generic overview of the VLC network.
To be specific, in Section 1.1, we reviewed the link-level design of VLC, where the
single-user transmission and the multi-user transmission were considered, while
the latter was expected to have a better performance due to its capability of ICI-
mitigation. In Section 1.2, we described the system-level design of VLC, concerning
the network association, MA and resource allocation. Furthermore, in Section 1.3,
we discussed the practical considerations of VLC networks, including the indoor
positioning and backhaul design. Finally, Section 1.4 highlighted the organization

as well as the main contributions of this thesis.

e Chapter 2 [122]: In Chapter 2, a novel centre-shifting clustering strategy was
proposed in the context of a UC-VLC system. This design philosophy relied on
the UEs’ location information, hence had the potential of outperforming other
conventional clustering strategies, such as UFR, FR-7 and NC-(. Furthermore, as
the proposed strategy constructed clusters by considering the cluster-centre during
each expansion, the resultant clusters were separated by sufficiently high distance,
which is an exclusive benefit of the UC-VLC system relying on the proposed strat-
egy, since the ICI can be significantly reduced.

In Section 2.2, a multi-AP-multi-UE indoor VLC system was modelled, considering
both its propagation channel and modulation schemes. Given the fact that the
energy of higher-order reflections decreased rapidly, only the LoS and the first

reflected rays were considered in our VLC system.

In this multi-AP-multi-UE VLC system, we studied the family of classic net-
work association strategies, which is categorized into two groups, namely the
NC-clustering and the UC-clustering. Table 7.2 summarizes the characteristics
of those designs. To be specific, the single-attocell NC-clustering, such as UFR
and FR-7 was reviewed in Section 2.3.1.1. By simply considering each attocell as
an individual cluster, the association between a given UE and AP is decided by the
pre-defined cluster boundaries, without considering the UE’s position. It can be
observe that based on the single-attocell NC-clustering, the system remain vulner-

able to the ICI, since the APs are usually deployed densely. Furthermore, we found
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from Fig. 2.12 and 2.13 that even though the FR technique was invoked to man-
age the ICI, the throughput was still unsatisfactory due to the inefficient UE-AP
association. As a further development in multi-user transmission, the concept of
merging multiple attocells into a large cluster was advocated, so that multiple APs
may support multiple UEs within the same time-slot. Motivated by this concept,
the multi-attocell NC-clustering strategy was introduced in Section 2.3.1.2, where
the system was divided into several clusters according to the pre-defined bound-
aries. However, since this design still did not consider the distribution of UEs, the
UE-AP association-blurring and unbalanced loading degrade its performance. By
contrast, following the UC regime, a simple radius-based UC-clustering strategy
was investigated in Section 2.3.2, which can be divided into two steps: UE-AP
anchoring and clustering, where the former guaranteed the QoS, while the latter
grouped multiple UEs based on a pre-defined radius threshold r. Although the
clusters constructed took into account the UEs’ distribution, we found that the

attainable performance strongly depended on the selection of the starting point.

Hence, Section 2.4 proposed a new clustering strategy based on the concept of UE
and solved the remaining design issues of the radius-based UC-clustering. More
specifically, the centre of the clusters constructed based on our proposed centre-
shifting UC-clustering is not fixed, but it is iteratively adjusted according to the
position of the grouped UEs, as shown in Eq. (2.19). The proposed clustering
consists of three steps, which are the UE-AP anchoring, UE set formation and
AP set formation, where the anchoring process is the same as we described in
Section 2.3.2. The detailed UE set formation and AP set formation was provided
by Algorithm 1, ensuring that the clusters constructed were separated by a safe

distance, which is an explicit benefit of the proposed clustering.

The design guidelines of the centre-shifting UC-clustering relying on the parame-

ters d,, and on the communication environment are summarized as follows:

- The values of d, specify the size of the clusters constructed, where a larger

value of d,, contributes to larger clusters, vice versa.

- As we analysed, the multi-AP-multi-UE structure within each constructed
cluster is capable of achieving a significantly increased throughput, assisted
by the technique of TPC. However, it is not generally true that a larger
cluster, containing more APs and UEs, achieves a higher throughput, since

the cost of power consumption has to be considered, as shown in Fig. 2.14.

- Furthermore, the environment-related parameters play an important role in
the UC-cluster design. To be specific, Fig. 2.14 investigated the decision
concerning d,,, when the transmit power or the number of UE is different.
When the distribution of UEs is sparse, increasing d,, is capable of slightly
boosting the achievable throughput. By contrast, when the distribution of
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Technique FoV Reflection Number of APs Blocking Tile size
Triangulation E E E E -
Fingerprinting L L L L E

Table 7.3: Summary of various effects on the positioning performance of tri-
angulation and fingerprinting in visible light positioning, where E represents
“easily affected”, while L represents “less affected”.

UEs is dense, a larger value of d,, leads to a pronounced throughput reduction,

since the transmit power is limited.

Finally, in Section 2.5, we characterized the clustering performance of both the
no-clipping-distortion and clipping-distortion scenarios, where the basic system

parameters employed for the simulations were listed in Table 2.2.

e Chapter 3 [121]: In Chapter 2, the UC-clustering philosophy was considered,
assuming that perfect knowledge of the UEs’ position is available at the central
controller. However, how to obtain accurate UEs’ position information remained
an open issue in our scenario. Therefore, in Chapter 3, we investigated the visible
light positioning and proposed a hybrid indoor positioning based on VLC, which
is capable of providing quite an accurate positioning result within the centimeter-

range.

Section 3.2 reviewed the family of classic indoor positioning techniques, including
proximity, triangulation and scene analysis. Section 3.3 analysed the feasibility
of VLC-aided indoor positioning, where the propagation characteristics of VLC
enables the visible light positioning to be a potentially efficient solution. Inspired
by this, the visible light positioning aided by triangulation and by fingerprinting
were investigated in Section 3.4.1 and Section 3.4.2, respectively, where their per-
formance comparison was provided in Table 7.3. More specifically, we found that
the complexity of triangulation-based positioning was relatively low, since the es-
timated positions can be calculated according to their RSS values, as shown in Eq.
(3.12). However, its positioning performance is typically affected by the environ-
mental setups, such as FoV (shown in Figs. 3.6 - 3.8), reflection (shown in Figs.
3.9 - 3.11), number of APs (shown in Figs. 3.12, 3.13) and blocking (shown in Fig.
3.14). By contrast, the positioning performance of fingerprinting is more stable,
albeit this is achieved at a cost of increased complexity. Since the fingerprinting
technique estimates the position based on the matching process between the RSS
vector of Eq. (3.18) and the RSS vector stored in database as shown in Eq. (3.17),
the size of the database strongly affects its performance. By observing Figs. 3.15
- 3.17, we found that smaller tiles results in more accuracy positioning results, but

again the matching complexity increases correspondingly.
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Measurement Positioning Error
Effects of UE density Fig. 3.22
Effects of blocking Figs. 3.23, 3.24, 3.25
Effects of AP density Figs. 3.26, 3.27, 3.28

Table 7.4: Positioning performance summary of the hybrid positioning tech-
nique, considering the basic system parameters listed in Table. 3.1.

In Section 3.4.3, we proposed a novel visible light positioning technique by amal-
gamating triangulation and fingerprinting, striking a balancing between accuracy
and complexity. This consists of four steps, namely the preliminary operations,
coarse-positioning, evaluation and re-positioning, as detailed in Section 3.4.3. In
Section 3.5, we quantified the performance of the proposed technique in terms of
its positioning performance and achievable throughput, where the former is sum-
marized in Table 7.4. Note that the throughput was increased by our UC-VLC
system, relying on our UC-clustering strategy, where both the scenarios in the ab-
sence/presence of clipping-distortions were considered in Figs. 3.29 and 3.30. We
found that the throughput difference between the proposed technique and the per-
fect positioning is significantly lower than for the triangulation and fingerprinting
techniques, regardless of FoV. We concluded that by amalgamating the benefits
of both triangulation and of fingerprinting, the proposed technique becomes capa-
ble of achieving a much higher positioning accuracy than triangulation at a lower

complexity than that of fingerprinting.

e Chapter 4 [122]: In Chapter 4, we further investigated the resource alloca-

tion problems of the UC-VLC constructed based on the UC-clustering strategy
proposed in Chapter 2. Instead of relying on a number of idealized simplifying
assumptions, such as operating exactly at the Shannon capacity, the modulation-
mode-related throughput was invoked for exploring the superiority of UC-VLC over
NC-VLC. Therefore, a dynamic resource allocation scheme was designed for oper-
ation in the face of practical considerations, which jointly decided the modulation-

mode assignment, power allocation and scheduling.

Section 4.2 described four main practical considerations in our design, which were
the LED impairments, backhaul-rate limitation, adaptive modulation-mode as-
signment and flexibility of system. However, in this chapter, no transmission loss
was assumed in backhaul. Then the objective function based on the achievable
sum-throughput was formulated in Section 4.3 under practical constraints. More
specifically, the conventional ACO/DCO-OFDM was invoked as the point-to-point
transmission scheme, taking into account the clipping-distortion. Within each con-
structed UC-cluster based on the centre-shifting UC-clustering, TPC was invoked

for achieving simultaneous transmission. Upon scrutinizing the problem (4.5), we
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Figure 7.1: A summary of our proposed methodology in Chapter 4.

found that it was a multi-user-dependent maximization problem. To cope with this
challenge, we partitioned it into two subproblems and then shown in Theorem
4.1 that successively solving these two subproblems was equivalent to solving the
original problem. To be more specific, Section 4.4.1 studied the first subproblem
S1, which focussed on the scenario where the power constraint was only applied
to a single AP at a time. To solve this, dynamic resource allocation was proposed
in Sections 4.4.1.2 and 4.4.1.3, which jointly decided the modulation-mode assign-
ment for the various UEs and the power allocation for the specific AP. Note that
the no-transmission modulation-mode was also included in our modulation-mode
assignment, leading to the specific scheduling design conceived. The results ob-
tained for S1 were further considered in the second subproblem in a multi-AP
scenario along with limited power and backhaul. Our proposed algorithm is sum-

marized in Fig. 7.1.

Section 4.5 characterized our UC-VLC system, compared to NC-VLC. We first
investigated the effect of positioning errors on UC-VLC, since the UEs’ position
information used for clustering was based on visible light positioning. Since the
proposed UC-clustering relies on the relative distance between UEs, our UC-VLC
system was capable of tolerating the positioning errors upto several meters. Then
we carried out a comprehensive comparison between the UC-VLC and NC-VLC
in terms of its throughput and outage probability. The effects of the value of
FoV Ug,y, the number of UE |K| and the backhaul-rate RBY are summarized in
Table 7.5, based on our simulation results in Section 4.5. As a benefit of the UC-
clustering, the UC-VLC was found to outperform NC-VLC in the various scenarios
considered. Furthermore, since the scheduling was dynamically controlled by our
proposed algorithm, it achieved a higher throughput and a lower outage probability

than the conventional greedy algorithm.

e Chapter 5 [123]: A pair of classic link-level transmission schemes, namely ACO-
OFDM and DCO-OFDM, were invoked in Chapters 2,3 and 4, where the former
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Metrics Effects NC-VLC UC-VLC

Yoy Obvious drop when Ug.y > 80° Consistently higher than NC-VLC

TP K] Obvious drop when |K| > 20 Nearly stationary
RBH - d,, design can compensate TP-loss
Yoy Unsatisfactory Substantially lower than NC-VLC

OoP K| Unsatisfactory Substantially lower than NC-VLC
RBH - Suitable d,, can reduce OP

Table 7.5: A summary of the comparison between NC-VLC and UC-VLC sys-
tems according to our simulations based on the parameters in Table 4.1.

is spectrum-inefficient, while the latter is power-inefficient. To improve the over-
all system-level design, in Chapter 5, the advanced LACO-OFDM transmission

scheme was invoked in our UC-VLC system.

The philosophy of the LACO-OFDM transmission scheme was introduced in Sec-
tion 5.2. Since the transmitted bits were mapped by the modulator to the different
subcarrier-related layers, a SIC-based receiver was required to reconstruct them,
as shown in Fig. 5.3. However, TPC is incompatible with the SIC-aided demod-
ulation of LACO-OFDM, hence it cannot be directly applied in our previously
proposed UC-VLC system. Therefore, a novel system architecture was conceived

in this chapter.

More specifically, an overlapped clustering strategy was proposed for our LACO-
OFDM aided VLC system in Section 5.3. As shown in Figs. 5.4 - 5.6, by exploring
the bidirectional multi-cell connections, a many-to-many UE-AP association was
conceived, where multiple APs may be associated with more than one UE, while
a specific UE may be supported by more than one AP, which we referred to as
overlapped clustering. According to our complexity analysis in Section 5.3.2, our
proposed clustering is capable of spectacularly reducing the computational com-

plexity, compared to the optimal exhaustive search.

To fully exploit the above-mentioned overlapped association, a sophisticated MA
design was proposed in Section 5.4. Thanks to its high capacity, the NOMA tech-
nique was invoked in our LACO-OFDM aided VLC system. Recall from Section
5.4.1 that when NOMA was invoked in our overlapped clusters, it was shown to
be capable of mitigating the ICI, which is an explicit benefit of the proposed clus-
tering. However, due to the densely deployed APs, purely relying on NOMA may
be insufficient, especially when considering all the practical constraints. There-
fore, in Section 5.4.2, we explored a hybrid NOMA/OMA scheme, where both
FR and TDMA-based scheduling may be dynamically invoked for eliminating the
grave ICI. Specifically, the FR technique was supported by a graph-coloring based
FRB allocation algorithm, as indicated in Section 5.4.2.1, where the reuse factor
of 7 was appropriately adjusted for striking a tradeoff between the ICI-elimination

and TP-enhancement. The procedure of the proposed TDMA-based scheduling
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was detailed in Algorithm 2, which had a strong relationship with our resource

allocation strategy discussed in Section 5.5.

The LACO-OFDM invoked increased the degree of flexibility. As we indicated
in Section 5.5, our objective was to maximize the sum of the modulation-mode-
related throughput, relying on allocating different number of transmitted layers
to different UEs, where for each active layer different modulation-modes may be
assigned. As formulated in (5.26), this maximization problem considered both
the rate-related and power-related practical considerations. To solve this problem,
a two-tier dynamic resource allocation scheme was proposed, where the 1st-tier
focussed on the single-UE modulation-mode assignment, while the 2nd-tier was
invoked for arranging the coped power allocation of multiple UEs. Upon conceiving
these twinned procedures, the complexity was significantly reduced to polynomial-

level from that of the excessive-complexity exhaustive search.

Section 5.6 characterized the proposed LACO-OFDM aided VLC system, where
the basic system parameters employed were listed in Table 5.2. More specifically,
it can be found from the rate distribution of Figs. 5.13 and 5.14 that our pro-
posed hybrid NOMA /OMA scheme was capable of outperforming both TDMA and
NOMA in terms of its outage probability. We found that the higher-throughput
modulation-modes tend to be assigned to layers when the proposed hybrid NO-
MA /OMA scheme was invoked. Then the effects of FR factor, FoV value, associa-
tion strategy, UE density and load restriction were investigated one-by-one. Based
on our numerical results, our design guidelines conceived for our LACO-OFDM

aided VLC system are as follows:

- The value of L decides the maximum number of available layers. The higher
L, the more subcarriers can be utilized, however the receiver complexity is

increased accordingly.

- In a dense UE scenario, we would suggest to invoke the NOMA scheme and the
hybrid NOMA /TDMA is recommended for achieving a high sum-throughput
as well as low UE outage probability.

- The value of FoV Up,y plays a significantly role in determining the overall
performance of the VLC system, since it is related to the RSS and to the
strength of ICI. When the FoV is moderate, both the NOMA scheme and the
hybrid NOMA/TDMA scheme are suitable, but the latter scheme is capable
of achieving a lower UE outage probability than that of the former. By
contrast, much more grave ICI is imposed on system, when the FoV is higher
than 100°. In this scenario, the FR aided hybrid NOMA/TDMA scheme
would be suggested.

- When the number of supported UEs for each AP is restricted, the FR aided
hybrid NOMA /TDMA scheme imposes the lowest throughput loss among all
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the MA schemes considered, while keeping the UE outage probability as low

as possible.

e Chapter 6 [124]: In Chapter 6, we designed and investigated the backhaul net-
work of VLC and conceived a PLC-VLC network, where the ubiquitous power line
was invoked for linking the Ethernet and the LED-APs, as shown in Fig. 6.2.

In Section 6.2, we described the PLC-VLC network conceived, including the chan-
nel model of both PLC and of VLC. As PLC constituted a hostile medium, a
broadband OFDM modulation scheme was invoked for mitigating its channel im-
pairments, where the frequency response was portrayed in Fig. 6.5. In VLC, our
NOMA regime was employed for supporting multi-UE access. To maximize the
throughput, the power allocation problem was formulated in Section 6.3 in the face
of individual rate requirements. To solve this problem, the power allocated to each
subcarrier of OFDM in PLC and to each UE in VLC had to be determined. Sec-
tion 6.4 analysed the relationship between PLC as well as VLC and proposed the
optimal power allocation algorithm for jointly determining the power allocation of

both networks.

In Section 6.5, we characterized the proposed PLC-VLC network and compared it
to a TDMA scheme and to other power allocation strategies, i.e. SPA and NGDPA.
It can be observed from Figs. 6.14 - 6.17 that our proposed PLC-VLC network
was capable of outperforming the network relying on TDMA, SPA or NGDPA,
for various UE densities and diverse individual rate requirements. Furthermore,
the power allocation was solved by jointly allocating power to both the PLC and
VLC networks. As expected, the PLC channel had a substantial influence on the
sum-throughput performance, where poor conditions of the PLC channel required
more power, hence the power available for the VLC UEs was reduced, leading to

an achievable throughput reduction.

7.2 Future Work

In this section, we briefly discuss a number of future research ideas.

7.2.1 Neural Network Based Visible Light Positioning

In Chapter 3, we proposed a VLC-aided indoor positioning technique by combining the
triangulation and fingerprinting based techniques, where the fingerprint database was
built during an off-line stage. However, indoor environments often change over time,
which leads to the undesired situation that the reference data in the database deviates

from the reality during the on-line stage [146, 147]. Therefore, the resultant positioning
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Figure 7.2: A proposal for the breathing clusters design, where APs and UEs are
represented by triangles and circles, respectively, while the solid triangles denote
the anchoring AP. (a) Cluster at previous time-slot; (b) Potential clustering
scheme 1 when UE a is moving to a'; (¢) Potential clustering scheme 2 when
UE a is moving to a’.

performance is inevitably affected. To address this issue, employing machine learning
based off-line training may be useful to develop more robust positioning schemes, relying
for example on the Extreme Learning Machine (ELM), which is capable of providing a

good generalization performance at an extremely rapid learning speed [148].

7.2.2 Handover Strategy Design Considering UEs’ Movement

In the UC-VLC network constructed, the cluster formation was based on static UE
distribution. However, when the UE movements are considered, the clustering strategy,
associating with a sophisticated handover scheme has to be designed [149]. Due to the
attractive characteristics of UC-clustering, we may combine the clustering design and
handover in a moving pedestrian scenario, where the handover is not carried out at the
AP-level, it may rather be realized at the cluster-level. More specifically, as shown in
Fig. 7.2(a), a UC-cluster based on a 3-AP-3-UE scenario is constructed. When UE a
moves from its previous location to the current location, as indicated at a’, the previous
cluster may evolve to a new 3-AP-3-UE cluster, as shown in Fig. 7.2(b). Alternatively,
it may be split into two clusters, as seen in Fig. 7.2(c). This may lead to a breathing

clustering design [10].

7.2.3 Enhanced NOMA Design in VLC

In Chapter 5 and 6, the benefits of the ubiquitous NOMA scheme were considered in the
context of our VLC and PLC-VLC network, when supporting multi-user transmission.
As studied in [150, 151], the performance gain of NOMA over the conventional MA

schemes can be further improved by pairing UEs whose channel conditions are more
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Figure 7.3: An outdoor scenario for PLC-VLC networks, where the elevation of
street light fixture is normally around 5 to 12 meters [2].

distinctive. However, in VL.C, the channel gain of a UE has a direct relationship with
the distance between it and the AP, as shown in Eq. (2.1). Hence the symmetrically
distributed UEs may have similar channel conditions, which may degrade the NOMA
performance. To circumvent this problem, the performance of the NOMA-VLC system
can be further improved by appropriately tuning the transmission angles of the APs and
the FoVs of the PDs [55]. These two degrees of freedom may enhance the channel gain

differences among UEs, which is critical for enhancing the NOMA performance.

7.2.4 Adaptive Resource Allocation for Outdoor PLC-VLC network

The research of VLC networks reported in this thesis was focussed in indoor scenarios,
which are rather different from the outdoor scenarios. For example, as seen in Fig. 7.3,
the distance between APs and UEs in outdoor scenarios is normally larger than that in
indoor scenarios [2]. In contrast to the indoor VLC channel which is static and stable, the
outdoor VLC channel is attenuated by inhomogeneities in the temperature and pressure
of the atmosphere, which is further contaminated by ambient noise [152]. Therefore,
an adapative resource allocation may become an efficient strategy for the outdoor VLC
scenario. To expound further, in the scenario portaryed in Fig. 7.3, the modulation-
modes as well as subcarrier allocation may be adaptively controlled in support of multiple
VLC UEs, according to their communication conditions. Furthermore, upon employing
PLC to feed the VLC network, the subcarrier allocation may be harmonized with that
of the PLC OFDM scheme [153].
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Figure 7.4: A proposal for the cooperative PLC-VLC network.

7.2.5 Cooperative MIMO Design in PLC-VLC Network

In Chapter 6, the PLC-VLC network conceived was only included a single LED-AP to
serve multiple UEs. However, the indoor VLC network inherently relies on a multi-
transmitter scenario, where a room may have many lighting fixtures interconnected by
PLC. Therefore, the cooperation amongst APs constitutes a promising research area
[103]. More specifically, with the support of the underlying PLC backbone networking,
coordinated transmission of several APs can be realized by designing an interference-
aware MIMO matrix, as shown in Fig. 7.4. Hence, multiple UEs can be supported
simultaneously without ICI impairment, which may be expected to significantly improve

the QoS in indoor networks.

7.2.6 Smart Resource Allocation for Multi-UE VLC Systems

The next-generation wireless networks are expected to have radically new applications
[154]. Machine learning has been viewed as one of the most promising artificial intel-
ligence tools [155], which may be invoked for adaptively learn the associated network
feature and to make intelligent decisions, so that the diverse requirements of multiple
UEs can be satisfied. As a smooth transition from the dynamic programming framework
we utilized in Chapters 4 and 5, reinforcement learning relying on dynamic iterative

learning constitutes a powerful technique of allocating resource in unknown network
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conditions [156]. For example, it may be utilized to predict the location information of

mobile UEs so to make decisions concerning both clustering or handover.
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